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Introduction

Here you’ll find some notes that I wrote up as I worked through this excellent
book. For some of the problems I used MATLAB to perform any needed calcu-
lations. The code snippets for various exercises can be found at the following
location:

http://waxworksmath.com/Authors/N_Z/Wilmott/MathOfFinancialDerivatives/wilmott.html

I've worked hard to make these notes as good as I can, but I have no illusions
that they are perfect. If you feel that that there is a better way to accomplish
or explain an exercise or derivation presented in these notes; or that one or
more of the explanations is unclear, incomplete, or misleading, please tell
me. If you find an error of any kind — technical, grammatical, typographical,
whatever — please tell me that, too. I'll gladly add to the acknowledgments
in later printings the name of the first person to bring each problem to my
attention.
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(no matter how small) are much appreciated.



Chapter 1 (Options and Markets)

Exercise 1 (stock splits)

If a company issues a stock split (doubling the number of stock shares) I
would expect that the value of each share of stock to divide by two and the
number of stock shares that a person owned to double keeping the net value
of all the stock constant. I would also expect the options values to also divide
their value by two.

As an example, of a stock split consider the value of a Rolls-Royce call
(the option to buy on Rolls-Royce stock at a given price at a future date).
According to Figure 1.1 from the book its value with a March expiration date
is 11p. If Rolls-Royce issues a one-for-one stock split I would expect that the
value of the March call option (for one share) to go to 11p/2 = 5.5p.

For a two-for-one issue, I would expect the value of the underlying security
to drop to one third its original price, since the owner of one share ends up
owning three shares after the issue. In the same way I would expect that the
value of options on the underlying would be reduced by a factor of three.

Exercise 2 (dividends)

I would assume that the price of the stock S before the dividend is issued
must implicitly include the value of the dividend in the stocks evaluation.
Thus after the dividend issue the stock price would decrease by an amount
DtoS—D.

Exercise 3 (the direction of uncertainty)

As the volatility of the underlying security increases it becomes more likely
that the underlying will obtain its strike price. Since it is more likely to be
exercised there is more value to the option.

Exercise 4 (zero-sum game)

What is meant by the statement “options transactions are a zero sum game”
is that there is no loss or gain in the immediate purchase of an option. It
can be sold immediately after its purchase for the same price. Thus options
have an intrinsic value that does not change as they are purchased.



Chapter 2 (Asset Price Random Walks)

Exercise 1 (stochastic derivatives)

For this problem, we require Ito’s lemma for a function f(S), when S is by
a stochastic process that satisfies dS = uSdt + 0SdX, with dX the random
variable. Here we are using the notation that a capital letter represents a
random variable and a lower case letter represents a deterministic variable.
With that background Ito’s lemma (for a function f(.S) with no explicit time
dependence) is given by

df = (0SAX +pSd) 7 + 2 0’ gt
df df 1 5dS
anSdX+< pS e+ 50t o ) di (1)

Part (a): Here our function f is given by f(S) = AS, so df/dS = A, and
d*f/dS? = 0 so Ito’s lemma then gives
df = o0SAdX + puSAdt
= of(S)dX + pf(S)dt
Part (b): Here our function f is given by f(S) = S™, so df /dS = nS™™!
and d*f/dS? = n(n — 1)S™ % and Ito’s lemma becomes

df = oSnS"7')dX + (MSTLS"_l + %UZSQn(n — 1)5"_2) dt

— noS"dX + (,unS" + M&S") dt

2

= nof(S)dX + (,m + @02) £(S)dt .

Exercise 2 (verifying a stochastic integral with Ito’s lemma)

The Equation 2.12 is a stochastic integral given by

[ XX () = G000 = X)) - 5t~ o).

Note that this differs from what one would expect from non-stochastic cal-
culus in the term linear in t. The differential of the left hand side of this



expression is given by XdX. The differential of the right hand side is given

symbolically by
1 1
d=X?) - =dt. 2
(5) -3 @

To evaluate the differential d(%X 2) we must invoke Ito’s lemma since the
variable X () is random. Now Ito’s lemma for a function f(X) is

_df Ld*f s
daf = %dX + iﬁdX .
In our case f(X) = XTZ, SO % = X, j;—’; = 1. Finally using the heuristic

that dX? = dt we see that Eq. 2 becomes
1 1
proving the desired equivalence.

Exercise 3 (the density function for the log-normal random vari-
able)

Considering S a stochastic variable with increments given by
dS = oSdX + pSdt ,

And a function f defined by f(S) = log(5), Ito’s lemma simplifies and we ob-
serve that f satisfies the following stochastic differential equation (see Page 28
of the text)

1
df = odX + (u — 5a2)dt.

In the above expression, as dX is the only random variable it follows that
the distribution of f can be obtained from the distribution of dX. To do
this imagine integrating the above from some fixed point fy to f. This can
be thought of as adding together a large number of independent identically
distributed random variables dX. Because dX is assumed to be normally
distributed with a mean of 0 and a variance ¢, we see that the variable f is
normally distributed with mean (u — %02)t and variance equal to o%t. The
fact that the variance is given by o2t follows from the fact that a random
variable defined as a sum of independent random variables has a variance



given by the sum of the individual variances. Thus the probability density
function (PDF) of f is given by

1 1 U=Uotm—aHn?
——c 2
V27 (oVt)
To compute the PDF of the random variable S given the PDF of the random

variable f we use the following theorem involving transformations of random
variables from probability theory

ps(s) = pr(7(5) L

Here pg(s) is the PDF of the random variable S and pg(f) is the PDF of
the random variable F'. Since when f(S) = log(.S), the derivative is given by

df _ 1 . '
o = < using the above we get for ps(s) the following
( ) 1 _1(IOg(s)—(log(so)Hu,%GQMQ
pS 5 - € 2 to2
\/ﬁsa
1 1 (log(s/s0)—(u—Fo)1)?
= € 2 to2 ,
27t

as claimed in the book.

Exercise 4 (a function of a random variable that has no drift)

We assume that our random variable G is defined in terms of X and t by a
stochastic differential equation given by

dG = A(G,t)dX + B(G, t)dt.

Now lets consider a function of G say f(G). We will apply Ito’s lemma to f.
Now Ito’s lemma applied to the function f is given by

df = 5édG %%d(ﬂ
= (A(G,t)dX + B(G,t)dt) —= a (A(G t)dX + B(G, t)dt)* — *1
B aG " dG?
_ df d’f
= (A(G,t)dX + B(G,t)dt) — el A(G t)zdtd—G2
_ df df i
= A(G,1)o5dX + ( (G t)25 + —A(G t)? dG2) dt



Where in the above we have used the “rule” that dX? = dt. Now we can
select f such that we eliminate the drift term by setting the coefficient of dt
to zero. Specifically we require

df N
B(G, t)@ + A(G t)? J02
With this specification we find that the evolution of f follows a random with

no drift given by
daf

dG
Thus given a random variable that has a drift term we can construct a func-
tion of G such that this function has no drift.

=0.

df = A(G,t)~dX .

Exercise 5 (Ito’s lemma for multidimensional functions)

We are told that the variables S; satisfy the stochastic differential equations
dSZ = O'ZSZdXZ + MZSZdt for i= 1, 2, Ny

where the random increments d.X; satisfy

EldX;] = 0
EldX?] = dt
and we desire to compute the differential df of a multidimensional function
f = f(S1,S5z,...,S,). For such a function using calculus we can write its
differential as
1 — O*f
df = Z dS+ 3595, ——_dS;dS; .

i,j=1
Splitting the second sum in the above (the one over i and j) into a diagonal
term and the non-diagonal terms we find that

0
i = ag
L~ &S oo
+ §i:1 8Si2d5i
1 < 0 f
T2 2. 350,255
i,j=1;1#



To evaluate the diagonal sums in the above we use the two facts. The first is
that dS; = 0;9;dX;+;S;dt and the second is that dS? = 02S2dX;* = ¢252dt,
to first order. To evaluate the non-diagonal terms we can expand the product
above as

dSZdS] = (O'ZSZdXZ + ,uZSZdt) (O’ijde + ,uijdt)
= O'iO'jSideXide + UZ/LJSZS]dXZdt
+ ,UZO']SZdeth] + MZM]SZS]dt2 .

Since dX; is O(V/dt) the terms in the above expression are ordered with in-
creasing powers of dt, as dt, dt3/?, dt*/?, and dt?. As always, we are concerned
with the limit of this expression as dt — 0 we see that to leading order only
the term 0;0;5;5;dX;dX; remains. With these substitutions we obtain for
df the following

df = gg (0:S;d X + piSidt)
L= O 4o
1 < 0 f
+ 5”221;# 5505, o 0,0;59:5;dX;dX; .

Using dX;dX; — p;;dt and rearranging terms we have that Ito’s lemma for
a multivariate function f is given by

df gg 0. 8: dX,
=1
LOf 5o 1 ~  Of
" Z( 055t aam Ty 2 Ggg msties |



Chapter 3 (The Black-Scholes Model)

Additional Notes

The derivation of A for a European call

Here we perform the derivation of the expression for A for a European call
option. As such, recall that a European call has a value given by

C(S,t) = SN(d,) — Ee " TN (dy),
with d; and dy functions of S and t given by
In(S/E)+ (r+o*)(T —t) log(S/E) (r+ 30?)

b5 = T St . VIt
sy = MDA ) SB) b ey

with N(z) the cumulative distribution function for the standard normal and
is given by

1 v 1.2
N(z) = — —2¥ dy . 3
@ == [ ey )
From the definition of A we find that
8(] , od4 o= (T=1) 7 od,
From the definitions of d; and dy we see that di — dy = ov/1 — t and thus
that
04, _oi;
9sS  9S’

Finally N'(d) = e 2%. With these results the expression for N’(dy) is
given by

1 1
N/(d2) = Ee_%dg — Ee—%(dl—o—my
1 —1d} _dioVT—t ,—302(T—
= —e¢ 1 g0 e o (T—t)
\V2rm

QU

) dyoT—t ——cr 2T— t)

|
=

(

1

10



So the expression for the European calls delta becomes

A = N(dy) + %N’(dl) S — BenT=1) ghoVT=t o= 50°(T—1)

From the definition of d; given above, we see that the product dyo/T —t
equals

diovVT —t =1log(S/E) + (r + %02)(T — 1),

so using this in the expression for our call’s delta we see that the exponential

product (the second term in the brackets above) becomes
e—r(T—t) edlm/T—te—%a2 (T—¢) e—r(T—t)-Hog(S/E)—i—(r—i—%U%(T—t)—%02 (T—t)

el08(S/E) — S/E,

and the expression in brackets vanishes finally giving

dl 1,2
A = N(dy) :\/%_W/ e 2¥ dy,

the expression claimed in the book.

Problem Solutions
Exercise 1 (speculation with calls and puts)

If the stock price of XYZ will rise 10% then its new share price will be
1.1 % 10 = 11, while if it falls by 10% its new price will be 0.9 %« 10 = 9. As
stated, if we anticipate that either of these two outcomes will happen after
the election then we should buy one call (in anticipation that the price will
rise) and one put (in anticipation that the price will fall). The entire portfolio
at expiration will then have value of

II = max(S — E4,0) + max(E, — S,0).

Where the first term is the payoff from the call with a strike price of E; and
the second term is the payoff from the put with a strike price of E,. From
the above calculation to make money the call should have a strike price of
E; =10.50 < 11.0 and the put should have a strike price of Ey = 9.50 > 9.0.
With these values our portfolio above becomes

IT = max(S — 10.5,0) + max(9.50 — S, 0) .

11
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Figure 1: The payoff diagram for Problem 1.

Since the election is in December we should have the strike dates for the
above options in December. The payoff diagram for such a portfolio is shown
in Figure 1. Note that this level of profit is available at the cost of one call
C'(10.5; December), and one put P(9.5; December).

Exercise 2 (more payoff diagrams)

Part (a): When we short one share, long two calls with exercise price £ our
portfolio consists of
II=-5+2C.

At the expiry time T' the value of this portfolio is then given by
II =-S5+ 2max(S — E,0).

From this we see that if at the expiry time T the underlying is of greater
value than the exercise price (i.e. S > FE) then

M=-5+2S—E)=5—2E.

If however, at the expiry time the underlying is of lesser value than the expiry
price (i.e. S < E) then our portfolio is given by

M=-5.

12



These two results combined gives the payoff diagram shown in Figure 2.
Part (b): When we long one call and one put, both with an exercise price
E, our portfolio will consist of

=C+P.

At the expiry time T the value of this portfolio (since the call and the put
both have the same exercise price F) is given by

II = max(S — E,0) + max(F — S,0).

From which we see that if at expiry time if S > E our portfolio is worth
II =S — E. If at the expiry time S < E then Il = E — S. Plotting this
return gives the payoff diagram in Figure 2.

Part (c): Our portfolio will consist of

I=C+2P,

so at the expiry time 7' the value of this portfolio (if the call and the put
both have the same exercise price F) is given by

II = max(S — E£,0) + 2max(E — S,0) .

Then at the expiry time if S > E then our portfolio is worth Il = 5 — E. If
at the expiry time S < E then I = 2(E — 5). Plotting this return gives the
payoff diagram in Figure 2.

Part (d): Our portfolio will consist of

IM=P+2C,

so at the expiry time 7' the value of this portfolio (if the call and the put
both have the same exercise price F) is given by

IT = max(S — E,0) + 2max(S — E,0) .

Then at the expiry time if S > E then our portfolio is worth II = 2(S — E).
If at the expiry time S < E then Il = E — S. Plotting this return gives the
payoff diagram in Figure 2.

Part (e): Our portfolio will consist of

13



if By > FE5 at the expiry time T the value of this portfolio is given by
II = max(S — E1,0) + max(Ey — S,0) .

Depending on the value of the stock at the expiry time the portfolio can be
shown equal to
S — E S > FE;
II = 0 Fs < S < E;
Es — S S < Ey

Plotting this return gives the payoff diagram in Figure 3. If £} = Fy, = FE
the portfolio can be shown equal to

m— S—-FE S>FE
| E-S S<FE

Plotting this return gives the payoff diagram in Figure 4. If E; < FE, the
portfolio can be shown equal to

S—El S>E2
Il = Ey—FE Ei<S<E,
EQ—S S<E1

Plotting this return gives the payoff diagram in Figure 5.
Part (f): Our portfolio is given by the portfolio in part (e) with the addition
of shorting one call and one put.

II =C(S,t; Ey) + P(S,t; Es) — C(S,t; E) — P(S,t; F) .
Assuming that E; < E, as in part (e) we have three cases for E, E < Fj,
Ei<E<Eyor E > Es.
Exercise 3 (some specific solutions to the Black-Scholes equation)

The Black-Scholes equation is given by

OV 1, 0V OV B

14



Part (a)

Part (b)
a0
a5 4 35 4
s 4 30+ 4
25 4 251 4
€

5 10
stock price at expiry

Part (c)

5
stock price at expiry

Part (d)

portolo profit

5
stock price at expiry

5
stock price at expiry

Figure 2: The expiry payoff diagrams for Problem 2 in Chapter 3. Clockwise
from top to bottom we have Part (a), Part (b), Part (c), and Part (d).

Part () part 1

portfolio profit

stock price at expiry

Figure 3: The payoff diagram for problem 2 part e part 1
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Part (¢) part 2
T

portfolio profit

stock price at expiry

Figure 4: The payoff diagram for problem 2 part e part 2

Part (¢) part 3
T

portfolio profit

stock price at expiry

Figure 5: The payoff diagram for problem 2 part e part 3
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Part (a): For V(S,t) = AS, we can calculated each of the required derivative
on the left hand side of this expression as follows

ov

o 0
oV
%_A
0%V

Thus substituting V' = AS into the left hand side of the Black-Scholes equa-
tion gives
0+0+rSA—rAs=0,

showing that V' = AS is a solution. We note that this solution represents a
pure investment in the underlying. Note that also in this case

v
A=—=A.
s
Part (b): For V = Ae™ we again evaluate each derivative in tern and find
that
%—‘t/ = rAe"
ov
)
oS
o*V
P

so placing V' = Ae™ into the left hand side of the Black-Scholes equation we
obtain
rAe™ —rAe™ =0,

proving that V' = Ae"™ is a solution. This solution represents an investment
in a fixed interest rate account like a bank account. Note that when V' = Ae™
we have A = 0.
Exercise 4 (satisfying the Black-Scholes equation)
The equation 3.17 for a call and 3.18 for a put are given by
C(S,t) = SN(dy) — Ee " TYN(d,) (5)
P(S,t) = Ee "™ IN(—dy) — SN(—dy) (6)

17



with dy and dy functions of S and ¢ given by
In(S/E) + (r + 30°)(T —t)
oVl —1
1.2
_ log(S/B) | (r+40Y) s .
ov1T —t o
In(S/E) + (r — 2o?)(T — t)
oVI —1
log(S/E)  (r—30%)
ov1T —t o

N(z) = J% /_ e s dy. (9)

We will show that these expressions satisfy the Black-Scholes equation. To
do this we will need some derivatives. We find that

di(S,t) =

da(S,t)

T—-1, (8)

and N(x) given by

9di _ 1 _0d

oS  SoyT—t 08

od 1 B (r+ 1o?) -
8—t1 =+ log(S/E)(T 1) 3/2—27;@4) 172
ad 1 _ (r—1o?) _
= g loa(S/E)NT 1) - = (T — 1)
Pdy 1 _ 0%dy

052 S20/T—t 0S%°

To show that the expression for C' is a solution to the Black-Scholes equation
means that it is in the nullspace of the following operator (the Black-Scholes
equation)

o 1, ,0%V oV
=—+ -0’ +rS—— —1V.

ot "27 " 5T T a5

To show this expression is zero for a European call we compute each required
derivative in tern. We find that the time derivative is given by

9C¢ _ SN’(dl)% — Ere " TYN(dy) — Ee " T=YN'(dy)

BS(V)

0dy

ot ot
The first derivative with respect to S is given by
oc , . 0dy —r(T—t) A1 g Od2

18



Using the product rule from calculus on the above we find the second deriva-
tive of C' with respect to S given by

oc o ody
a5z — Nld)gg
A , od; \ > 0%y
+ N(dl)%%—SN (dy) <%) + SN (d1)852

02d,
25%

od,
0S

2
. Ee—T(T—t)N//(d2) ( ) o Ee_T(T_t)N/(dg)

Putting everything into the Black-Scholes equation we get

BS(V) = SN’(dn% — Ere”" "IN (dy) — Ee‘T(T_t)N/(dz)_a;f_2
ody 1 adi\ 2
2q2p 1, 2 203pm 1
+ o°S N(dl)as + 50 S°N"(dy) <—8S)
L o cany 0*d, L 9o - (T—t) a1t ddy 2
5 N — = Ee"T-ON 2
+ 50 S°N'(dy) 532 57 S°FEe (dy) 5
1 , 0%
= 50 S EeTTTIN(dy) 8522
od ) od
+ rSN(d) +rSIN'(d) 5o = rSEeTTIN (d) 5o

— rSN(dy) +rEe " TIN(dy) .

A few terms cancel immediately. To further simplify this, we will convert
every expression involving ds into an equivalent expression involving d;. From
the definitions of d; and dy we know that dy = di — o/ 1T — t, so that the
derivatives with respect to S are equivalent i.e.

oS oS 052 082’
while the derivative with respect to t are related as
8d2 . 8d1 o

% = T (10)

We also need the following result which is derived earlier in this solution
manual. In the section on the derivation of the analytic expression for a

19



European call we show that
S
N'(dy) = N'(dy) (E) 't (11)
From this, taking the S derivative gives
Ody ody (S 1 _
1" _ 1" N'(dy)— r(T—t) )
N(dz)aS (N (d1)85< )+ (1)E)€

8d2 ady

28

S 1 1
N'(de) = (N”(do (3)~ —N’(dl)—> gy

With all of these substitutions the Black-Scholes equation becomes

. ad o [od
SN'(d1) 5+ — SN (d1)< 1+2¢“_)
od, 1

od 1 od?
2Q2z1! = 2a3 1 - 203 a7/ 1
+ 0°S°N'(d; >—8S+ oS’ N"(dy) (—85) +2USN(d1) (—852)

_ 1 2 2 " N/(d1> % 2
5 [SN <d1>+—(%)] (85)

Dividing by 52 and remembering that 8d2 = we have that

2 , a8
- % 253N’(d)885d21
+ rSzN’(dl)a;;l SQN’(dl)gdSl
- —SN/(d1)2m+0252N/(d1)%+1 263 N7(d,) <%)2
+ %UQS3N’(d1) (g_ﬁ)
- ; “SEN"(d )(%)2—2 25%\7'(@)%1
2

- % 253N’(d1)25d21
= —SN’(dl)N;—_ ~*S*N'(d )g‘él
- N'(dv) [_ So 2528(11]

2 T —t as

20



ody _ 1 :
95 = s5UT=D the above is seen equal to

Remembering that

N/(dl) _ So + So .
2 VT —t VT —t

0,

as was to be shown.

To show that the analytic expression given in the book satisfy the required
boundary conditions for a European call and put, recall that the boundary
conditions for a European call are

C(0,t)=0 and C(S,t)~S—Ee ™™ as S = o00.
and the boundary condition for a European put are given by
P(0,t) = Ee ™Y and P(S,t) =0 as S — 0.

To check that our analytic solutions for a European call satisfies the boundary
conditions above, we begin by noting that for S ~ 0 both d;(.5,t) and ds (.5, t)
satisfy dy(0,t) = d2(0,t) = —oo (since log(S) — —oo under that limit). This
gives the behavior C'(0,¢) = 0 as required. At the other extreme where
S — oo both d; and dy as functions of S tend towards +oo so N(d;) and
N(dy) both tends towards one. Thus for large S C(S, t) goes like S—FEe~"(T1
as required. Now lets consider the final condition on a European call. When
t =T we see that both d; and dy tend towards 400, if S > F otherwise they
both go to —oco. Therefore we find that if S > E then C(S,T) ~ S-1—E-1 =
S — E. While if S < E then C(S,T) ~S-0— E -0 = 0. Combining these
two results we can write C'(S,T) = max(S — E,0).
For a European put we have an analytic solution given by

P(S,t) = BEe "IN (—=dy) — SN(—d;) ,

with the definition of dy, dy and N(-) as for a European call. For § ~
0 we again have that d;(0,t) = ds(0,t) = —oo, so that Ni(—dy(0,t)) =
N(—dy(0,t)) = 1. Therefore

P(S,t)~ Ee"TY as S =0,

as required. At the other extreme as S — +oo both d; and dy both go to
o0 so —d; and —dy both go to negative oo. One term in the expression for
P(S,1) is easy to evaluate for large S. We see that

Ee"'TON(=dy) -0 as S — 4o0.
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It remains to show that the second term in the analytic expression for P(.5,t)
or the product SN(—d;) tends to zero as S tends to infinity. Since this is an
indeterminate limit (one of the type oo - 0) we need to use L’Hopital’s rule
to evaluate it. We find

lim SN(—d) = fim 20

S—o0 S—o0 (1/5)
I A EAC))
st (-1/57)

= lim S°N'(=di(8))d\(5)

— lim 52( 1 )6_d1(25)2 1
S—o0 2 SovT —t
d1(5)2
Se™ " 2

= lim ——=0.
S—oo \/2mo/T — t

Finally lets consider the final condition on a European put if S > E we have
P(S,T) ~0—-S-0=0, whileif S < E we have P(S,T) ~ E-1-1-S = FE-S.
Thus we can conclude that for a European put P(S,T) = max(F — S,0), as
expected.

The Put-Call Parity Equation 3.2 in the book, requires that

S+ P—C=Ee" T,

We can check if the explicit solutions for puts and calls, i.e. that P(S,t)
and C(S,t) as given in the book indeed satisfy this formula. Inserting their
analytic form into P — C' we have that

P—C = (Ee" ™ YN(=dy) — SN(—dy)) — (SN(dy) — Ee "I N(dy))
—S (N(—dy) + N(dy)) + BEe " T=Y (N(—dy) + N(dy)) .

To simplify this we note that the cumulative normal N(x) has the following
symmetry property

N(z)+ N(—x) =



Where in the second line above we have used the variable transformation
v = —y to transform the second integral to one with positive integration
limits. The above Put-Call Parity formula S + P — C simplifies to

S— S+ Ee T = pemr =0

as required.

Exercise 6 (similarity solutions to the Black-Scholes equation)

The Black-Scholes equation is given by

oV 1 5, ,0%V ov B
Part (a): If our solution depends on S only i.e V= V(S) when we put this

solution into the Black-Scholes equation we find

1 ,,dV  _dV B
50’5@“‘7"5@ rV =0.

This is a Euler differential equation and has solution given by V' (S) = S? for
some p. Taking the S derivative of this ansatz gives

av

s -
d?Vv _
d—S2 = P(p - 1)Sp 2,

which we can put into the equation above to obtain
1
50252]9(]) —1)SP 2 4 rSpSPTt —rSP =0.
Factoring S? from the above equation we see that p must satisfy
L,
50p(p—1)+rp—r:0, (12)
or grouping powers of p we find that p solves

2 2
0" 4 o

— - — —r=0.
2p+<7’ 2)]9 r
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Solving for p using the quadratic equation we find that two possible values
for p are given by

—(r—”—j)i\/(r—g—z)2+4("2—2)r <"2—2—7’>j:<7“—|—°2—2>.

"o 2(2) B 7

Taking the plus sign in the above we find that one value for p is

p+:1>

while if we take the minus sign we find that another value for p is

Thus the complete solution in this case is given by
V(S) = C1S + CoS o,

for two arbitrary constants C and C5, which would need to be determined
from initial conditions on V'(S).

Part (b): If we assume that our solution can be written as V' = A(t)B(S)
the required ¢ and S derivatives will give us

ov ,
4 :
o*V ”

When we put these expressions into the Black-Scholes equation we find
1
A'(t)B(S) + 5025214(15)3”(5) +rSA(t)B'(S) —rA(t)B(S) =0.

Now dividing the above by A(t)B(S) we find

A(t) 1 5 »B"(S) B'(S)
~0°5? S —r=0.
a0 7277 B T BE) T
This is in a common form found in many equations. Specifically it is one
where we can separate the two dependent variables on either side of the
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equation. Separating terms that depend on t and S we have that the above
equals the following
A(t) _ 1 55 B"(5) B'(S)
- = S +7rS -
Alt) B(S5) B(S5)
The only way this can be true is if each side of this expression is equal to

a constant. Setting each side equal to the constant A\ we have then two
equations. The first is

AW

Alt)

so that the differential equation for A is given by
A'(t) + NA(t) =0,

which has a solution given by A(t) = Cie™, where C| is an arbitrary con-
stant. The second equation (the one involving S) is then given by

50—2523“(5*) +rSB(S) — (r+ N B(S) = 0,

which is the same type of equation as in Part (a) of this problem. To solve
this equation we let B(S) = SP, which when we substitute in and divide the
resulting equation by B(S) we find that p that must satisfy

1
5O P —1)+rp—(r+X) =0,

or converting this to a direct quadratic equation for p we find

1 1
502]92 + (r — 502)]9— (r+X)=0.

When we use the quadratic equation to solve for p we find that p must satisfy
(only a few steps of this algebra are shown)

(r—307) :I:\/ 102244 (1) o2(r+ A)
T 2(3%)

j:\/r+ +202)\

Then with these two roots p_ and p+ the general solution is given by
V(S,t) = C1SP+e ™ + CySP-e~M

Note that here p, and p_ are functions of r, o, and A. The total solution to
V' can be obtained by superimposing the solutions for various \’s.
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Verification: put-call parity greeks (page 48)

From the Put-Call Parity formula S+ P — C = Ee """ taking the partial
derivative of this expression with respect to S on both sides we obtain

oP  oC

1+ 52— 52 =0.

Thus if 9¢ = N(d;) we have that the derivative of P with respect to S can
be expressed as

as claimed.
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Chapter 4 (Partial Differential Equations)

Exercise 1 (uniqueness of the initial value problem for the heat
equation)

Let uy and us satisfy Equation 4.3-4.7. That is

ou_
or  Ox?’

u(z,0) = up(x) .

With ug(z) sufficiently well behaved such that lim, . uo(m)e_‘“f2 = 0 and
finally,

lim u(z,7)e ™ =0,

|z| =00

for any a > 0 and 7 > 0. Now define the variable v in terms of u; as
v = u; — ug. Then computing the derivatives of v we see that

ov Oou;  Ous

or or or
@ 82u1 _ 02U2
or2  Ox2 ox?

So that we compute % = % is equivalent to

8U1 8U2 82U1 82U2

or or  Ox2 ox? "’

or
8U1 82U1 8u2 82u2

or 0x2  or 0z’
Now since both sides are zero since each of the individual functions wu; satisfy
the diffusion equation.
Since v = u; — ug, v has an initial condition given by

v(z,0) = uy(z,0) — uz(x,0) = up(z) — up(x) =0.

Now following the suggestions in the book define a function E(7) to be

E(r) = /_ " (2, 7).

o0
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Now since anything squared is positive (or zero) we see that F(7) > 0 for all
7. Also evaluating E at 7 = 0 gives

E(0) = /_Oo v (z,0)dr = /_OO 0dr =0

[e.e] o

since the initial condition for v is zero. Again as suggested in the text,

consider 22, We find (taking the derivative inside the integration) that

Z—f = /_OO 2v(x, 7)o, (x, 7)dx .

Since v(x, T) satisfies the heat equation we know its 7 derivative must satisfy
v; = vy, and the above is equal to (and then integrating by parts)

dE &
- = 2/_001)(x,7')vm(:c,7')dx
x = 2/ Ve (2, 7)2dx .

— 00

= 2u(z, T)vg(z, 7)|

Assuming that v(-) has an = derivative and decays to zero as |z| — oo the
first term in the above goes to zero and we are left with

dE o
d7('T) = —2/_ vp(r,7)%dr < 0.

o0

From all these facts we have that the function E(7) must satisfy the following
E0) =0, E(t) > 0, and E'(7) < 0. The only function that can satisfy all
three of these is E(7) = 0.

Exercise 2 (stable solutions to the forward/backwards diffusion
equation)

Let v(z,7) = sin(nz)e~"7. Then the derivatives of v are given by

vp(z,7) = —n’sin(nz)e™" = —nv(z, 1)
ve(z,7) = ncos(nz)e ™"
Veo(z,7) = —n?sin(nz)e™ " = —nv(z, 7).

From which we see that v, = v,, and v(z, 7) satisfies the forward diffusion
equation.
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Now let u(x,7) = sin(nz)e™ . Then the derivatives of u are given by

u(z,7) = n’sin(nz)e™” = n’u(z, 1)
up(z,7) = ncos(na)e””
Upe(,7) = —n’sin(nz)e™ " = —n’u(z, 7).
So we see that u, = —u,, so u(x, 7) satisfies the backwards diffusion equation.

As suggested in the book, lets consider the forward diffusion equation
U = Vg ON the interval —7m < x < 7 with v = 0 on the boundaries z = +7
and u(z,0) given. Now sin(nz)e ™ is one solution to the linear forward
diffusion equation and it turns out that we can create all additional solutions
superimposing these solutions. We have that any solution to the quoted
problem can be written in the form

v(z,T) = Z b, sin(nx)e ™7 |
n=1

For some set of b,’s. Now given an arbitrary initial condition v(x,0) our task
is to select the coefficients b, so that they satisfy a Fourier sin series i.e.

v(z,0) =Y b,sin(nz).

Exercise 3 (the fundamental solution satisfied the heat equation)
With wug(z, 7) defined as
1 22
2\/ﬁe_ﬂ —o<r<oo,7m>0.
We have that our 7 derivative of this function given by

_ — —_—— T e A4r —I— e A4r _—
or 22/ 2\/mT 472

us(x, 7) =

1 N x? 12
= —_—— —_— [ T .
27 412 ) 2\/7T
Next, we have our first derivative with respect to x is given by
Ous 1 -2\ a2 —z 1 a2
e e 47 — e e 47
Oxr  2y/mT \ 471 27 ) 2/7T
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So that our second derivative with respect to x is given by

us [ (:):) —x 12
g R — e T — _— [ 6 T

0r? 21 2\/7T 27 21 ) 2/7T

%

1 L x? 1 2
= |—+-— ) ——e 7.

27 412 ) 2\/7T
Using all of the above we see that

Qus _ Ous
or 0z’

thus us(x,7) satisfies the forward diffusion equation as we were asked to
show.
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Chapter 5 (The Black-Scholes Formula)

Additional Notes and Derivations
The non-dimensional Black-Scholes equation

As suggested in the book lets define unitless parameters x, 7, and v in terms
of the given financial parameters E, T', t, S etc. as

S = FEe® = x=1log(S/E)

T 1
t = T—1—2:>7':§0'2(T—t)

2

C(S,t) = Ev(x,t).

Then with these definitions the time derivatives in Black-Scholes are easily
transformed since

1
dt = —— =dr = —5020[15,

while the S derivatives transform using the usual chain rule of calculus as

o _ w0 19
oS 0Sox  Sox

® 0 (0)_0(18)_ 19 10 /(90
052  0S\o9S) o9S\Sox)  S20x S@S Ox
10 . 10(9
- S20x  S?20x \ox)
With these substitutions the Black-Scholes equation becomes

2
_102@ 252 {_i@ i@} +rS {l@} —rv=0,

2 Ot S20x  S?0x? S o
or
Q v v T T
or  Ox  0dz2 L1020z %azv
Defining k = +=; the above becomes
ov v Ov
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or Equation 5.10 in the book. The initial at ¢ = T conditions at on our
European call of C(T', S) = max(S — E,0) becomes (remembering that when
t =T we have 7 = 0)

Ev(z,0) = max(Ee® — E,0) = v(z,0) = max(e® — 1,0) .

Next we will use the substitution v(z, 1) = e #7u(x, 7) to simplify fur-
ther our differential equation by removing the lower order terms. We find
the derivatives of v(x, ), defined this way given by

vy = Be Py, T) + e Py (z, T)
v, = e PTu(z, T) 4 ey, (2, 7)
Vgw = 2e"PTyu(2,7) 4+ 20T uy (2, 7) + 2Py, (2, 7).

Putting these expressions into the above differential equation we get (dividing
by e**+P7) we get

ﬁU“—UT :OZ2U+2aux+u:c:c+(k_ 1)(au+u~’0) — ku.

or
ur = (—f+a+alk—1)—ku+ Qa+k —1uy + g, .

From which we see that we can eliminate the lower order terms and produce
just the diffusion equation by setting 8 = o>+ a(k—1)—k, and 2a+k—1 = 0.
Solving the last equation for a gives o = 1=% which when put into the first

2
equation gives

as claimed in the book. The initial condition on v transform into an initial
condition on u as follows

v(z,0) max(e® — 1,0)

eu(xr,0) = max(e® —1,0)

e_%(k_l)xu(:c, 0) max(e® — 1,0)
w(z,0) = max(e2® D7 — gak=Dz )
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Which is Equation 5.11 in the book. Given this initial condition we can use
the Greens function for the diffusion equation to explicitly solve the Black-

Scholes equation. Following the book we see that the solution u(z, 7) is given
by

22
u(z,7) = up(x + V212’ )e” = da’.

7L

To evaluate this integral consider the fact that the maximum in the definition
of the integrand ug(x) above will be the exponential part and not zero (by
definition) when

e%(k+1)m L(k—-1)z

—e >0,

or taking logarithms of this and simplifying some
(k+1Dx>(k—-1)z

by subtracting kx from both sides this becomes x > —z which is true when
x > 0. Thus the integrand is ug(-) evaluated at « + /272’ has as its max the
exponential terms (and not zero) when

T
V2T >0=2" > —.

\/?

Thus the above integral becomes

% k+1)(2'V27+z) _

u(z,7) = e2(h-1@' ‘/?”)) e 2 4y’

I

2 _ 1.2
62(l'c—l—l \/2T+£B)€ 377 do!

s/,

k—1)( \/2T+x)e—%x’2dx/

Y

m/_ .

which is the expression given in the text. Defining exponential of the first
integral as n = —3a” + (k + 1)v/272' + 1(k + 1)2 we see that it simplifies
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as follows

1
n = - (x/z—(/{:—l—l) 2TI/>+§(1€+1)LL’

o (k+ 1)V + (7““ - ;Wﬂ

N = N

1
2

(M) + %(k + 1)z

B 1<, (k+1)v/27
— —5 r - —

2
1 1 )
5 ) 5k + Dt Sk +1)°r

Using this, the first integral above I; = \/%_IEOL e3 (D)@' V2T+w) =307 gt
b o
ecomes
o0 2
I, = 1 / e—%(f—%) o3 (Bt Dat 3 (k+1)>7 1,/
V2T -
LDzt i(k+1)2r  poo
e e
2w Lk +1)VET

_ e%(k+1)x+i(k+1)%N(dl)
with d; defined as

di(z,7) = L (k+1)v2r,

1
2T 2

and N(-) the cumulative distribution function for the standard normal, i.e.

1 d
N(d)IE/ e 2 ds .

The second integral is integrated in exactly the same way as the first but with
k + 1 replaced with k£ — 1. With the explicit solution to the pure diffusion
equation given above we can now begin to extract the solution to the Black-
Scholes equation in terms of the financial variables. To do this we compute
the function v(x, 7) from the function u(z, 7). We find

v(z, ) = o 3 (h=Dz—1 (k1) (6%(k+1)x+%(k+1)2TN(d1) _ e%(k—l)eri(’f—l)zTN(dg)) ,
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with

T 1
dy(z,7) = — —(k:—l) 27 .
Nor: Vi
Performing algebraic simplifications on the above we find that

v(z,7) = €"'N(di)— e%((k—l)z—(k+1)2)TN(d2)
= e'N(dy) — ei(—‘lk)TN(dz)

In terms of the original variables x = log(S/E), 7 = 10*(T'—t), C = Ev(z, )

and k = 1, and we find
2

S

C(S,0)/E = ZN(di(5,1) - e—<T—t>w(d2(s t)) or
C(S,t) = SN(di(S,t)) — Ee " TN (dy(S,1)).
Here d, is considered as a function of S and ¢ given by
d\(S,t) = log S/E %(% ) VT =1t or
1og<S/E> r+ %) (T-1)

a\/T——

The expression for ds is computed in the same way.

For a European put, the payoff in terms of the original financial variables
is P(S,T) = max(0, E — S). Using the same non-dimensionalization substi-
tution as before we let v(z,7) = P(g’t) so that when ¢ = T" we have 7 = 0

and the final condition or payoff on P(S,t) becomes an initial condition on

v(z,7) of

PS5 T) = max(0, 1 — §) .

v(z,0) = I7

with S = Ee”, this simplifies further to
v(z,0) = max(0,1 —¢€").

Since the functions v(x, 7) and u(x, 7) are related by v(x, 7) = ey (z, 7),
this initial condition on v becomes an initial condition on uw. Namely,

v(z,0) = max(0,1 — e”) = e*u(z,0) = ¢ —3 (k1) u(z,0),
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which gives an initial condition on w of
U(SL’, 0) = maX(eé(k_l)x —_ e%(k-‘rl)m7 O) :

as claimed in the text.

Since we know the analytical expression for a European call we can use
Put-Call parity to derive the analytic expression for a European put. From
Put-Call parity we have that P = C' — S + Ee™""% when we put in the
expression for C'(S,t) we find

P(S,t) = S(N(dy)—1)— Ee "™ Y(N(dy) — 1)
—SN(=dy) + Ee 7" T"IN(—d,),

where we have used the fact that N(d) + N(—d) = 1.

If we assume a general option payoff given by A(S) then using the Black-
Scholes framework above we can price an option with this payoff. By def-
inition this payoff function is the value of this option when t = T, that is
V(S,T) = A(S). For arbitrary times the function V(S,t) is related to our
unitless function and solution to the pure diffusion equation u(x,7) by

V(S,t)

V(S,t) = Ee®PTu(z,7) = u(x,7) = e F7 (7E ) .

When 7 = 0 (equivalently ¢ = T') the initial condition on u(z,7) is given by

u(z,0) = e_ax<v(%T)>:€%(k_l)x <%)

o3 (k—Dz (A(Ee””)) .

E

Where in the last step we remember that S is a function of x related by
S = Fe®. Using the Green’s function representation of the solution to the
pure diffusion equation with the above initial condition to determine u(x, 7)
we find that

u(z,7) = 2\/1% /_Z o3 (k—1)¢ (A(%eg)) 6_%d£,
For V (S, t) this becomes the following
V(S,t) = Ee*Pu(z,T)
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As a guide to the following transformations we will perform to simplify this
expression we will keep the €™ term outside the integral while we will bring

the e term inside and complete the square on the expression in the expo-
1

nent. That is, since o« = —§(k; — 1) we see that we are considering

A(Bef)ed -0 g

V(S,t) = wﬁ

If we define the exponent of the exponential integrand above as P (for power)
it can be simplified by completing the square in the expression £ — x as

_ @-9? 1
P= U -
= (e~ 2rk - 1)(E )
= —% [(§ —2)* —2r(k — 1)(§ —2) + 7*(k — 1)°] + T(kT_l)Q
= e - p e T

Thus our expression for V' (S, ) becomes
eﬁrei(k—l)%- 00
27T oo

We now recall the definitions of all constants involved. We have § = —1(k +
1)? so that the exponential function in the front of our integral becomes

V(S7 t) = A(Eeé\)e_ﬁ[(g_w)—T(k—l)}zdé-

B3 (k=1 _ kT

Since k = 15 and 7 = —(T —t) the product of k and 7 is r(T"—t). We also
37
see that the expression 7(k — 1) becomes,

T(k_l):U;(T—t) (%—1) (T —1t) <r—%a2) )

2
and the expression 47 is 202(T —t). Finally letting S’ = Fe® and S = Ee® so
that ¢ —x = log(S'/S), and dS’ = Ectd¢ = S'd€ our integral above becomes

—r(T—t) ()

0\/27r — 1)

A(S)elou(S'/5)~r— ko) T -0 2021 4

V(S,t) = 5
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the same expression as in the book in the section on binary options.
To compute the A of this general expression for the option price we take
the partial derivative of this expression with respect to S. We find that

—r(T—t 0o
AL Vet A(S)eMoB(S/9)~(r—bo) (1] /203 (T~1)

oS U\/m
y (10g(5'/5) (r— %UQ)(T—t)) ds’

aX(T —t)S S’
e~ r(T—t) 2 ds’
_ " log(S'/§)eloe(s'/9)- (r—102)(T—1)]2/202(T—1)
o3/ 2m(T — t)3/28 / BLS/5)e K
—r(T—t 1 2 o9
¢ ( )(7" - ) / A(S")e llog(8’/S)—(r—Lo2)(T—1)]? /20%(T—t) ds’
o3\/2n(T — t S E
—r(T t) s’
_ Nlog(§'/S)e1o8(S"19)~(r=3o)(T =02 20T )
o3\ 2n(T 3/25/ ) og(5'/5)e KA
1 1,
Given a specific functional form for A(S) the former integral could be evalu-
ated with the substitution v = log(S’/.S), by writing S” in terms of log(5’/5)
- s »
A(S) = A (S (g)) — A <Selog<5 /s >) .
Any A(+) that is a polynomial in its argument could be evaluated using similar
methods from this section.
If our payoff A(S) is a step function at the strike E i.e. A(S) = BH(S—FE)
(as in the definition of a binary option) from the general expression for the
evaluation of the option price above we see that
e r(T=1) * ' 1.2 2 /952 s’
V(S,t) = — BH(S' — E)e llog(s"/8)~(r—50°)(T=)*/20%(T—t) 2
(5:1) o/ 2n(T —t) Jo ( ) S
Be—r(T—t) 00

/
_ BT 7T estss)—G-dery -0 202 -0 45

o\ 2n(T —t) JE S

To evaluate this integral introduce an integration variable v (unrelated to

38



the variable V' for option price) such that
—log(S"/8) + (r — 2o?)(T — )

2
- d
v o T_t an
dv 1 ds’
v = Yug—_ -
v 45 T —1 5

With this our logarithmic differential becomes dg‘,’ = —o+y/T —tdv and our
integral above transforms to

Be—r(T—t) —0o0

Var d2(St)

when we recall the definition of dy(S, ). This is the same expression quoted
in the book.

V(S t)=— e 2dv = Be " TN (dy(S, 1))

Problem Solutions
Exercise 1 (similarity solutions)

We desire to find a similarity solution to

ou  0%*u
=— —oxo<zr<oo,T7>0,

or 02

with initial conditions given by the Heaviside step function H(z) defined as

0 <0

H(z) = { 1 z>0 "

Following the discussion in the book we seek a solution that has the following
functional form u(x,t) = 7U(x/7°) for some to be determined function U(-).
A solution of this form must obviously satisfy the differential equation, the
boundary conditions, and the initial conditions. We begin by discussing
requirements on U needed to have the initial condition depend only on U’s
argument, £ = x/7°. When 7 = 0 the expression z/7° = 400, with a sign
that depends on the sign of the variable x. If x > 0 we have

lim x/77 = +o0,
T—0t
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while when z < 0 we have

lim 2/7° = —c0.
T—07t

So to have the entire expression for u i.e. 7¢U(x/7?) depend only on &
when 7 = 0 we have two conditions. The the requirement when x < 0 is that
U(—o0) must be bounded so that the entire expression equals zero as required
by the initial condition when x is negative. For positive x we require that

lim 7°U (z/77) = lim 70U (+00) = +1.

7—0 7—0

This condition forces us to take & = 0. Using this value for a when = < 0
we conclude that U itself must vanish and we have that U(—o0) = 0. Thus
U(-) must satisfy the boundary conditions

U(—o00) =0 and U(+o0)=1.

Since o = 0 the functional form for u(z,t) is U(x/7”). The derivatives of
this expression are given by

w = Ul(z/r°)(=far !
u, = U'(z/m%)1/7P
Upe = U"(z/7°)1)7%
which when we put into the differential equation gives

V(€)= U()(~B)ar

Solving for U”(¢) and introducing the variable £ we obtain

x\ 78

u'e) = —8Ue) (5)

T

= AU

For this equation to be independent of 7 we must take 26—1 =0, or § = 1/2.
Our differential equation for U(-) now becomes

U"(€) = ~5€U'(€).
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This is the same equation as 5.5 from the book but with the boundary
conditions given by U(—o0) = 0 and U(oco) = +1. Using the solution of
the above differential equation presented in the book we have that U(-) is
given by

U(g) = C/g e~ /4ds + D.
Evaluating U at the boundary cond(;tion £ = —oo gives
U(—o0) = C/O_Oo e Mds+D=—-C\r+D=0.
While the boundary condition of £ = +o0 gives

U(oo):C/ e Mds+D=Cyr+D=1.
0

Solving these two equations for C' and D using Crammer’s rule we have

L
¢ = '—\/\/;H_—f—\/—w_mﬁ
D - 1 —\/%0‘:7—\/%:1

—2ym| Vvm 1 —2y/m 27

So we finally arrive at U(+) the following expression

Ule) = —— /5 /s 4 1
= e S - .
21 Jo 2
Converting back to x and t this is given by
LoV, 1
t) = —= s 4+ =
u(z,t) NG /0 e 5+ 5
Lets now compute % by direct differentiation. We see that it is given by

ar 2y T 2fmr

which is equal to us(z,t) the fundamental solution to the heat equation.

8U 1 —:(:2/4TL 1 —:(:2/47
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Following the other path suggested by the book we can also derive the
differential equation that % satisfies from the given differential equation and
boundary conditions. To construct an initial value problem for % take the
x derivative of the given heat equation u, = u,, to obtain

o (owy_ & (on
or \oxz) 0x2\0x) "

Taking the x derivative of the initial conditions and remembering that the
Heaviside function H(z) can be written as

where 0(€) is the delta function centered at zero. Thus we see that

O0H (x)
= ().
o ()
Thus 2* has an initial condition given by 2%(z,0) = §(z). Combining all

of this we see that % satisfies the same equation and initial conditions as
ug(x, 7) so by uniqueness of solutions to linear differential equations it must
equal it.

Exercise 2 (another example Green’s function)

We are told that u(z, 7) satisfies the following diffusion differential equation

0 0?
8_3_8—;; z>0,7>0,

with a semi-infinite initial value given by u(z,0) = wug(z) for x > 0 and
u(0,7) = 0, for 7 > 0. As suggested in the book define v(x,7) to be a
reflection across the line x = 0 so that

B u(z,7) x>0
v(z,7) = { —u(—x,7) <0

Evaluating v at x = 0 (with limits from the left and right if needed), we have

that v(0,7) = u(0,7) or —u(0, 7), depending on the limiting direction taken.
In either case both of these expressions are zero so that v(0,7) = 0. To use
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Equation 5.7 in this context we note that v is defined for all x, satisfies the
diffusion equation (this can be seen by taking the required derivatives) and
has an initial value function vy(z) given by

u(z,0) = ug(x) x>0
—u(—z,0) = —up(—x) <0

vo(z) = v(x, 0) = {

Thus v(x, 7) can be written using Equation 5.7 (the Green’s function for the
infinite interval problem) as

1 o0 z—s5)2
vz, T) = 2\/7?/ vo(s)e_( == ds.

Breaking this integral up into two parts across zeros based on the definition
of vg(+) given above we have

@) = g [ e st [T
v(r,T) = —— vo(s)e™ o ds 4+ —— vo(s)e™ & ds
’ PNz Nz

1 0 (2—5)2 o (2=9)2

In the first integral make the change of variables s’ = —s, so that ds’ = —ds
and find that it equals

- /Ou (s')e_(zZS,)E (—ds') = — ! /Oou (s’)e_(mff,‘)2 ds'
27T Joo 0 o 2ynT 0 '

When we put this back with the other part of v(z, 7) we get a total for v(x, 7)
the following

]_ oo z—s5)2 z45)2
vz, ) = 2\/7?/0 uo(s) (e_( e )ds,

as we were to show.

Exercise 3 (similarity solutions of the forced diffusion equation)

Given the partial differential equation

ou  O*u

a—:W‘FF(ZE) z>0,7>0,
T X
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with u(z,0) = 0 for x > 0 and u(0,7) = 0 for 7 > 0 we will attempt to use the
method of similarity solutions to solve this equation analytically. Following
the technical point in this chapter we seek a solution to this equation of the
form u(z,7) = 7% f(x/7”). The condition u(0,7) = 0 requires that f(0) = 0.
The condition u(z,0) = 0 requires that lim, o 7% f(z/7%) = 0. Taking the
derivatives of the hypothesized expression for u(z, ) we find

ur = ot f(o/r?) 1 f a)r)(~Brer )
u, = 7f'(x/7°)1)7°
U = [a/T0)r T = 70 ),
Defining £ = x/7” and putting these expressions into the differential equation
gives
077 f(€) ~ BT I () = T () + Flx)

Since z = 77 the above becomes

ar®T f(§) = BErTI(€) = T f(€) + F(gr”).

Part (a): If F(x) = x, and after dividing this equation by 7! the above
becomes

af(€) = BES () = 77 fI(E) + erfPmott

To have this expression independent of 7 and x requires that

—28+1 = 0
B—a+1l =

Thus 5 = % and o = f+1= % and our final functional form for u(x, 7) looks

like
ula, ) = ™/ 2u(x/ V7).
with the final differential equation for f(-) given by

§

3 ! "
SHO-SFEO = F1O ¢

Putting all of the derivative terms to one side gives

§

1€+ 7€) - 1) = ¢ (14)
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To solve this we first consider the homogeneous equation obtained by setting
the right hand side of the above equal to zero or

§

£1€) + 516 = 57(6) = 0.

Next we solve the inhomogeneous problem by using a trial solution of fi,(§) =
A€ + B. Putting such a solution into the above equation gives

£

2
which requires that A =1 and B =0, so fi,(§) = &.
Part (b): If F(x) = 1 the above becomes

are L (€) — Bt (E) = (e + 1.

To have this equation independent of x and 7 requires a = 1 and 8 =
giving

A-2(Ac+B) = ¢,

1
2

£(6) — 5E7€) = F'(© +1.

Putting all of the derivative terms to one side gives

§

1€+ 501 = £(&) = 1. (15)

To solve this we first consider the homogeneous equation obtained by setting
the right hand side of the above equal to zero or

§

£1€) + 511 = £(6) =0,

Next we solve the inhomogeneous problem by using a trial solution of fi,(§) =
A. Putting such a solution into the above equation gives

—“A=-1=>A=1,

so fin(§) = 1.
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Exercise 4 (reducing to the pure diffusion equation)

Consider the general parabolic equation

ou  O0*u ou

E == @ + a% + bu .
with a and b constants. In this problem we will show how to reduce this
equation to the pure diffusion equation

ou 9%

or 02’
through a suitable change of coordinates. We begin by moving the term bu
to the left hand side of the equation as

br

This left hand side has an integrating factor given by e~°". Thus multiply

both sides by this factor to obtain

ou 0%u ou
—br —br — —br —br
e 5, bue e Ere) +e Ta e
or I(e=" 2(,—b —b
(e7"Tu) _ 0%(e ") +a8(e u) '
or ox? ox

From this we see that we should define our first transformation to be on
itself as & = e *"u, and we obtain our first modified equation of

ou 04 ou

— =t a—.

or  0x? ox
To motivate the next transformation move the term a% to the left hand side
in the above equation obtaining

oi  on %

or  Yor o2’

which we recognize (due to the wave like operator % — aa% on the left hand
side) as a diffusion equation but in a translated coordinate system. To un-
translate this coordinate system we transform the variables (z,7) to new

variables (z,7) as follows

T+ ar

=
|

X
|

T.
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This transformation has an inverse given by

—aT

=

Tr =

>

T —_=

With these definitions, the transformation of the derivatives in our differential
equation are given by

0 or 0 0z 0 0 0

o~ oror Tarar tor T
9 _ 90 920 0
oxr  O0x0F 0Oxdi oz’

So our partial differential equation becomes

o ou ou 0%
+a

or " ar " Yer T ai2

or

ou 9%

or 032’
the pure diffusion equation. Thus in summary if u(z, 7) satisfies the original
convection diffusion partial differential equation, then the function u(Z,7)
satisfies the pure diffusion equation. Solving this equation for @ using the
analytic solution to the diffusion equation we find that

]_ o0 2*32
(i, ) = NE/ do(s)e™ T ds .

For the initial condition g(s) we see that

Uo(s) = u(s,0) = u(s,0) = ug(s),

or the initial conditions on the original equation. Replacing z, 7 and u with
their definitions we see that

br o0 zdar—s)2
u(z,T) = ‘ / uo(s)e_( g ds,
—0o0

2/ T

as the full solution to the original problem.
Now consider the second differential equation given by

ou  0*u
C(T)E = @ .
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To motivate the transformation we will perform on this equation we write
this equation as

ou  u
1 - 022
(m) 8’7'
Then we want to introduce change of time variable 7 = 7(7) such that the

denominator of the first fraction is a differential. That is we require 7 to
satisfy

R 1
d’T = ﬁdT

This means that we should define our mapping of 7 to 7 as

T dT/
7(1) = dr',
(7) /ocm

as the appropriate transformation, to reduce the original equation to % =
2 . .
%, in this case.

Exercise 5 (time dependent interest rates and volatility)

Recalling the Black-Scholes equation for a European call and assuming time
dependent interest rates and stock volatility we have

oCc 1 0?C oC
4 ()22 = 4 r(t)S=—= —r()C =0.
8t+20()5852+r()5 r(t)C' =0
Part (a): As suggested let S = Ee®, C' = Ev, and t =T — t’ be a transfor-
mation of the variables (¢,5,C). Note that these imply that x = In(S/E).
To perform these substitution we begin by transforming derivative of the
independent variables as follows. First the time derivative becomes

0 ot o 0

ot ator ot
Next, the first derivative with respect to S becomes

0 dx 0 _Oln(S/E)o 190 1 9

S — 9Sor 9S  Ox Sor Eerdr’
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From which, we can next calculate the second derivative with respect to S
in terms of the new variable z. We find that

0 0 (oN_ L o (1 9\ e ( .0
952~ 95 \0S)  Eeror \Eeror)  EZox \* oz

e‘x{ ., 0 _waz]
= —e __|_e

E? or 022
6—290 02 B 6_2:03
E2 Ox? E? Ox

When we put these expressions into the Black-Scholes equation above we find

J(Ew)

N 1 e 2 2 (Ev) e 2 9(Ev)
ot! 2

E2 or2  E? Ox

o2 (¢) (B2e>) {

+ ) (Ee) [% a%i”)} o (#)Ev=0.

where we have assumed that o(-) and r(-) are now considered functions of ¢’
rather than . When we simplify this we find that

o 1, ,0% 1 ov

= Zo()— Y — =a*(t))=— — r(t)v.

o= 50 () g + () = ) 50 — ()0

which is the same expression as in the book.

Part (b): Motivated by the differential equation above introduce a new time
variable 7 such that its differential is given by 202(t')dt' = d7. By integrating
both sides of this we see that

#t) = /0 S0%(s)ds, (16)

is the functional form for 7(-). Then the derivative with respect to t’ is equal

to
0 or 0 1 0
= o~

- = — 2 ’)_
ot otor 2 o7’

so the equation at this point becomes

ov 1 0*v 1 ov
204/ _ T 20T N 20\ Y Ny —

1
N
2
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or on dividing by 162(t') we find

ov v N (2r(t’) B 1) ov  2r(t)

or 022 \o(t')? or  o(t')?

Now defining a(7) and b(7) as'

a(t) = a(t’)2_1

2r(t’
a(t’)2 ’

~—

b#) =

With these definitions of a and b our partial differential equation for v be-
comes

o v ov

T L) —b(F). 1

pER + a(T)&E b(T)v (17)
Part (c): If we drop the second derivative term in the above we are left with
the equation

ov L Ov .
5 = a(T)% —b(T)v.

This equation can be solved using the method of characteristics, but its easier
to just verify that the proposed solution does indeed satisfy it. Consider the
required derivatives of the proposed functional form for v

vi = Fl(z+A)A(7)e ") — Fz + A(#))B'(7)e ")
= F(z+ A(#)a(?)e 85 — F(x 4+ A(F))b(7)e ).

and A
vy = F'(x 4 A(7))e PO

n these expressions for the variable ' we envision invoking the inverse of the trans-
formation ¢’ — 7(t'). That is, if we define a function F'(-) as

such that the variable 7 in terms of ' is given by 7 = F(t') we would need to compute
F~1 such that ' = F~1(#). With this function F~! the expression r(¢') in the above
should be considered as

r(t) =r(F~H(7) = (7).
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With these two results computing the expression v: — a(7) 4 b(7) we obtain

F/(z 4+ A())a(P)e™™D — F(z + A#)b(7)e >
— Flz+A#)a(7)e PO + b(7)F(z + A(7))e 2D =0,
showing that the proposed v is indeed a solution.
Part (d): We seek a solution to the full advection diffusion Equation 17
above. We will use the result from Part (c) above to eliminate the lower

order terms in this equation and reduce it to the pure diffusion equation. To
do this, introduce the variable V' defined in terms of v as

v(x,7) = e BOV(E,7) = e BOV (2 + A(7),7) .
Then the derivatives of v(z,7) are given as

v, = e BDV. and vm = BOy.. while
v; = —b(F)e POV £ e BOV, a(7) + e BOV;
When these expressions are put into Equation 17 we obtain V; = V;; the

pure diffusion equation results. Since we have an explicit analytic formula
for the pure diffusion equation we can compute V as

(z—s) /47'ds

V(z,T) =3 \/_
We take note of a few things before continuing. First in terms of v the
function V is given by V (&, 7) = e®@v(z — A(#), 7) and the functions A and
B are defined by differential equations such that when 7 = 0 (equivalently
t" = 0) we may take A(0) = 0 and B(0) = 0, so that our initial condition V;
on V in terms of the initial condition on v becomes

Vo(s) =V (s,0) = eB(O)v(s — A(0),0) = v(s,0) = vy(s),
So V and v have the same initial data and we have

e—B('F) (3]

2Vt

The expression for the call in terms of the original variables (z,t) is

v(z,7) = vo(s)e~ @TAT = /47 g g

—B(7) 0o
Clz,t) = Z o= | OB T)e ~(@+AR) =5 /47 g g
—B(T
= max(0, Ee® — E)e~@+4®) /4% 1
2\/7TT/ )
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Which may seem complicated but its evaluation is relatively simple and will
be explained in more detail below. Before presenting a procedural method
for evaluating this expression at a given (S,t) we first present a simplified
way to evaluate the functions A and B. Recalling that they are defined in
terms of two differential equations as

dA  2r(7) : B
7T oo 1 with A(0)=0
B w(7) .

= th B(0) =
7 27 (0)=0,

we can use Equation 16 above to transfer these into differential equations
with respect to ¢’ (rather than 7). Since

d _dtd 2 d

dr — drdt’ o%(t)dt’

we find the differential equations for A and B in terms of ¢ become

dA . / 1 2/, . .
= r(t") 59 (t") with A(0)=0
dB

Frl r(t") with B(0) =0,

This shows that A and B can be expressed as integrals and are given by

A= | ) (vt = 30 ) s B0y = | Ceds. ()

Using these simplification our call is evaluated at the point (.S, ¢) where 0 <
S <ooand 0 <t <T, using the following algorithm:

1. Compute t' =T —t and = = log(S/FE)
2. Compute A(t') and B(t') using Equations 18

3. Compute the desired call price C(S,t) = C(x,t) using Equation 18
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Exercise 6

Equation 5.10 in the book is given by

ov 0% ov
E—@%—(k‘—l)a—x—k‘v—o.

If we define v in terms of another function V as v(x,7) = e ¥V (¢, 7) with
¢ =x + (k — 1)7 then we see that

Uy = e‘kTvg vm:e_kTVgg
U, = —ke "V 4 eV eV (k1)

When these expressions are put into Equation 5.10 above many things cancel
and we end with V; = V¢, the pure diffusion equation. The latter equation
for V' could be solved using the known Green’s function for the diffusion
equation.

Exercise 7

In Problem 4 from Chapter 3 we have shown that the analytic expressions
for C' and P individually satisfy the Black-Scholes equation. Since the Black-
Scholes equation is linear we know that the expression C'— P will also satisfy
the Black-Scholes equation. The final condition for this expression (when
t =1T) is given by

C(S,T)— P(S,T) = max(0,S — F) —max(0, E — 5).

To evaluate this expression we plot the two option payoffs max(0,5 — FE),
max (0, £—.95), and the negative of the put payoff — max(0, £—.S) in Figure 6.
When we flip the sign of the payoff for a put we see that the total payoff is a
straight line through E. Thus the expression C(S,T) — P(S,T') simplifies to
S — E. This can also be seen by considering what the expression max(0, S —
E) — max(0, E — S) evaluates to in the two cases S < F and S > E. In
both cases the expression C(S,T) — P(S,T) simplifies to S — F. From put-
call parity we know that P — C = Ee"T=Y — S, thus the the expression
Ee"T=Y _ G is also a solution to the Black-Scholes equation. This expression
is the value of a combined portfolio consisting of a bond that pay’s F at time
t =T offering interest rate r and short sell one share of the stock.
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40~

Call: max(0,S-E)
—<— Put: max(0,E-S)

35 —&— —Put: -max(0,E-S)

30
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option value

101

—10L
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-15 -10 -5 0 5 10 15 20 25
stock price at expiration

Figure 6: Plots of the payoff expressions for a European call max(0,S —
E), a European put max(0, £ — S), and the negative of the European put
—max(0, E — 5). Here for illustration we take the strike F = 5.

Exercise 8 (the European Put)

Most of the manipulations performed in the section entitled “The Black-
Scholes Formula Derived” still hold true when we consider a European put.
The one exception is that now the transformed payoff for the function w is
given by

up(z) = u(x,0) = max(e2*~D7 — g2tz )

which is derived in these notes in that section, see page 35. We can repeat
the same arguments used to derive the value of a European call to derive the
expression for a European put. Namely, a European put has a transformed
solution u(z, T) given by

1 S 22
w(r, 7) = — uo(x + V212’ )e” 2z da’.
@) = <= [ )
To evaluate this integral consider the fact that the maximum in the definition
of the integrand, ug(x), above will be the exponential part and not zero by

definition when
e%(k—l)x - e%(k-ﬁ-l)x > 0’
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or on taking logarithms of this and simplifying some gives
(k—1Dz>k+1r=—2x>r=1<0.

Thus the integrand ug(-) (when evaluated at x + +/272’) has as its maximum
the exponential terms (and not zero) when

T
T+ V2T < 0=2 < —.
2T

Thus the above integral expression for u(z, 7) becomes

w(z,r) = VT (eg(k_n(x'\/%m _ %(k+1)(w’\/?+m)> o e g
2T
_ VT S VI ) g g
2T
_ VT SR @ VI ) g g
2T
Defining the exponent of the first integral above as n = lx’Q + (k —
1)v272’ + 1(k — 1)z we complete the square in the variable 2’ as follows
1 1
= 3 (:)3’2 —(k—=1) 27‘1") + 5(1{: — 1)z
2
1 k—1)v2
Y Py (=1
2 2
2
1 (k=127 1
| — —(k—1
2 ( 2 Tk be

= -5 <x'—%) +%(k5—1)x—l—i(k—1)27'

Using this, the first integral above I; = \/_ f VT oa (kD)@ V2T te) o= 52 g
becomes
2
I = 27 . % r_ (k712)\/§> e%(k_l)m_l_%(k_l)z.rdx,
27r

1 oz 1
RIS (k 1)2 23 (k-1)V2r i
= e 2% ds

_ %(k 1):(:+ (k 1)2 TN
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with dy defined as

do(z,7) = —— + =(k — 1)V2r,

1
V2T 2
and N(-) the cumulative distribution function for the standard normal, i.e.

_1

d
N(d):\/%/ e 2% ds.

The second integral is integrated in exactly the same way as the first but
with £ — 1 replaced with k + 1.

With the explicit solution to the pure diffusion equation above we can now
extract the solution to the Black-Scholes equation in terms of the financial
variables of interest. To do this we begin by computing the function v(zx, 1)
from the function u(z, 7). Recalling that v = e~ z*=De=3(*+1ry (2 ) We
find

)

vz, ) = o= s (k—D)a—%(k+1)27 (e%(k—l)x+%(k—1)27—N(_d2> _ e%(k+1)m+§(k+1)27N(_dl)>

with ]
xr
d = —+—(k+1)V2T.
1(']:77—) \/54_2( + ) T

Performing algebraic simplifications on the above we find that
v(x,7) = e "N (—dy) — " N(—dy) .
In terms of the original variables x = log(S/E), 7 = 50*(T—t), P = Ev(, )

and k = 1, and we find
2

P(S,t)/E = e—<T—t>"N(—d2(S,t))—%N(—dl(s,t)) or

P(S,t) = Ee " TYN(—dy(S,t)) — SN(—d,(5,1)).

Here the expressions d; and ds are considered as functions of S and t in the
normal way.
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Exercise 9 (the European Greeks)

For this problem we desire to compute the gamma, theta, vega, and rho for
a Furopean call and put, given by Equations 5 and 6 above respectively.

To do this we begin by remembering that the definition of the gamma,
denoted by I', for a European call is given by
0?C _ O0A¢  ON(dy)

052~ o5 ~ a5 M)

od;
oS

I'e =

- )~ () () 0

since A¢ = N(d;). For a European put we have

?P  0Ap 0 0*C
br = 952 = 95 ~os VW~V =5g
—d?/2
_ (e ( ! ) | (20)
V2 oSVT —1t

the same as for a European call.

The greek theta denoted by @, for an option V is defined as 6 = —%—‘;,

which using the Black-Scholes equation is given in terms of derivatives of S

as
1, 0%V ov 1 50
9250' S w+7‘5$—rv:§a S F‘I—TSA—’I"V
For a European call we have V = C = SN(d;) — Ee "TYN(dy), Ac =

N(dy), and T = 2o the above becomes

oSVT—t’
1 9o N'(di) T
= = — N(dy) —r(SN(d,) — Be "IN
Oc 20 S (US\/T——t +7rSN(dy) —r(SN(dy) e (ds))
O'SN/(dl) _ _
— Ee " T-ON(d,) . 21
SN AT (@) 2)

For a European put V = P = Ee """ Y N(~dy)~SN(—d;), Ap = N(dy)—1,
and I'p = J];\ﬁ%, so the above becomes

1 N'(d
ep = 50'252 <0’S\/%—zt) —+ TS(N(d1> — 1) - T’(EG_T(T_t)N(—dQ) - SN(—dl))
SN'(d
UQT\/(—_lt) +rSN(dy) +7SN(—dy) —rS —rEe "IN (—dy).
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Since N(—x)+N(z) = 1 the three term expression 7SN (d;)+rSN(—dy)—rS
above is zero, and the above simplifies to

oSN'(d
9]3 = ﬁ(_lt) — TE€_T(T_t)N(—d2) (22)
oSN'(dy) o (T—
= = R "TY(1 - N(d
e — BT (1= N(dy)
= o —rEe"TY (23)

This last equation could also be obtained from put-call parity by taking
the (negative) time derivative of the put-call parity expression C' — P =
S — Ee~"(T=% Taking this derivative we see that 6o = 0p + rEe T~ an
expression equivalent to the above.

The definition of vega is the derivative of the option price with respect
to the volatility . For a European call we then have

9C _ Gnr( g QN p—r—t g 902
= SN'(d) G — BTN (d) S 2

Using Equation 11 we change the factor N’(dy) into a factor in terms of
N'(dy) to get

oC ody

_ SN/(d1>a— . Ee—T(T—t) {%er(T—t)N/(dl)} (9d2

do

do o

 lod, od
= s |G - G

From the definition of d; and dy given by Equations 7 and 8 above we find

that

%:—@jL\/T—t and %:—@— T—t,
0o o do o

so their difference is given by

ddy  ddy  dy—dy

Oo do o

+ VT —t= VT —t+ 2T —t =T —t,

when we recall that dy = d; — ov/T — t. Thus we have shown that

oC

% SN'(d\)VT —t, (24)
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as the expression for the vega of a European call. For a European put taking
the o derivative of the put-call parody relationship gives

op _oc
do 0o’
The rho for a European call is defined as %—f and is given by
oC 0dy o (T— (T dds
—— = SN'(dy)) = + E(T — t)e """ N(dy) — Ee " T"IN'(dy) =~ .
= SN'(d) S+ B(T — )" T IN(dy) — Be ()5
Since % = i_t = % so that %—f simplifies to
d
% = (SN'(dy) — Ee‘T(T_t)N’(dg))% + E(T — t)e " T=YN(dy)
= E(T—t)e"T"YIN(dy). (25)

Where we have again used Equation 11 to eliminate the first term. Taking
the r derivative of the put-call parody relationship shows that the rho for a
European put is given by

OP oC
g _ v — Pe(T=t) — e _
o 5~ BT —1)e E(T —t)e (N(dy) —1)
= —FB(T —t)e "T"YN(=d,). (26)

Exercise 10 (visualization of the European Greeks)

These are plotted with the Matlab function prob_5.10.m.

Exercise 11 (the random walk followed by a European call)

Using Ito’s lemma the differential of a function C'(S, t) where S is a stochastic
random variable is given by

dC = Cidt + CedS + %C’SstQ .

Since the variation in S is assumed to follow geometric Brownian motion i.e.
% = pdt + od X, we see that to first order in dt that

dS? = S*0?dX? = S?o?dt
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where we have used the rule of thumb that dX? = dt. Using this expression
for dS? in Ito’s lemma we have that dC is given by

1
dC = Ctdt + Cst + 5520'2053(%
1
= (Ct + ,USCS + 5520'2053) dt + SUCSdX.
Since C satisfies the Black-Scholes equation we know that
Lo o
Ct+§S o CSS:TC—T’SCS,

and the differential, dC' becomes

dC = (rC — (r — p)SCs)dt + SoCsd X .

Here Cjg is the value of the delta for a European call option and is given by
the standard formulas i.e. N(dy).

Exercise 12 (positivity of the Black-Scholes solution)

For the diffusion or heat equation an explicit solution is given in terms of the
Greens function. The expression for the solution on an infinite interval is

)6—(x—s)2/47ds )

1
u(x, ) = N
From which we see that if our initial condition is always positive i.e. u(s,0) >
0, then u(z,7) > 0 for all 7 > 0. Because we can reduce the Black-Scholes
equation to the diffusion equation if our initial payoff u(s,0) is positive, the
option price will be positive also.

Exercise 14 (nondimensionalization)

We can nondimensionalize X with the length of the bar that is x = %, nondi-

mensionalize U with the given typical value of the temperature variations i.e.
u = UQ To nondimensionalize the time variable T" we need a typical value
for time. We could construct a nondimenaionsional time directly from the
given physical parameters by relating each of them in their base units say in

the MKS system. It is easier however to propose a nondimensional time 7§

60



such that t = Tlo and to the derive what this should be. Putting these three
new variables t, x, and u into our differential equation we have

ou 0%u
To— = kL*—
P ot 022
or
ou _ K 0
ot pcTyox?’
This leads us pick the constant T such that the coefficient of % is unity.
That is take Ty such that
kL? pc
—=1=Ty=—
pcTy 07 kL2

Exercise 15 (supershares)

If our payoff is BH(E —S) we have (using the general option pricing formula)
that

V(S.t) = I BH(E — §')e1os(5'/8)~(r= ko)1) 202(7-1) &5
o/ 2n(T —t) Jo S
Be—r(T—t) E

o~ llo5('/8)~(r—Lo?) (T—0)2 /2027 45
o/ 2n(T —t) Jo S’

To evaluate this integral introduce an integration variable v such that

log(8'/S) — (r — 50°)(T — 1)

- d
o T — 1 o
dv 1 ds’ ds’
dv = —dS'= ——— "~ — =0oVT —td
v dS/ o T—t S/ = S/ ag v,

and our integral above transforms to
Be—r(T—t) —da(S,t)
B V2T —o

when we recall the definition of dy(S,t). As suggested in the book another
way to do this problem is to recognize that H(S — E) + H(E — S) = 1 and
thus our payoff function A(S) in this case can be written as

e~ 2dv = Be " TI N (—dy(S, 1)),

A(S) = BH(E — S) = B— BH(S — E),
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so the option value is the superposition of the option value for a payoff of
the constant B and a payoff of BH(S — E). The latter is calculated in this
chapter and is given by Be " T~ N(d,(S,t)). The option value for the payoff
B from an investment now that pays B one with certainty at time T —t later
is given by Be """ Thus we have that our option value V(S, ) is

V(S,t) = Be "I — BeT"TUN(dy(S, 1))
Be""0(1 = N(dy(S, 1)) = Be """ N(=dy(S, 1)),

the same result as before.
A supershare has a payoff given by 1/d if E < S < F + d at expiry and
zero otherwise. In terms of the Heaviside function H this is then

A(S):é(’H(S—E)—’H(S—E—d)).

Since this is a linear superposition of the payoffs from two European binary
options with individual payoffs functions of H(S—E) and —%(H(S—E —d)
the options value of the supershare is the sum of the option values with these
two individual payoffs. Since we know the analytic expression for the option
value of a European binary option with payoff BH(S — E) (see the notes for
the section of the book on binary options) the value of a supershare is

V(st) = ée_T(T—t)N (log(%) +(7(Q;—i2)(T — t))

_ le—r(T—t)N log(EL—l—d) + (7“ B %0-2)(T B t)
d ovVT —t '

Exercise 16 (European asset-or-nothing)

We are told that the European asset-or-nothing call pays S if S > F at
expiry and nothing if S < E. So its payoff function can be written in terms
of the the Heaviside function as A(S) = SH(S—E). From the general option
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valuation formula presented earlier we have that

e 7Y log(S’/S 2Tt222TtdS/
V(S,t) - - S?—l )—[Og /8)=(r—50)(T=1)]*/20%(T—t) 7~
a 27T S’

_ T [ grtoss/s) - b0 202 r— 45

02T 1) Ji s
Se ) <§/> e—[log(s’/s)—(r—%02)(T—t)]2/202(T—t)d—S,

o\ 2n(T —t) JE s

To further evaluate this integral we will write % =e and complete
the square of the expression in the exponent with respect to the variable
log(S’/S). Before continuing we note that this technique will also work in
general for any polynomial expression of S” that we desire to integrate this
quadratic exponential against. Defining the total exponent of the above (but
ignoring for now the fraction _WlT_t)) to be P (for power) we find that the
exponent of the above becomes

log(5"/5)

/

P = 1og(“g) —2 (r — %0’2) (T —1) 10g(5§)

— 20%(T —t) log(%’) + (7“ — %az) (T —t)?

/

::mg%f-z@+—ﬁ)@—omg%y+G—%&)?T—W
= log(%/)2 -2 (r + —0—2) (T —1t) log(%) + (T —t)° (r + %&)2

In the second to last step we have added and subtracted the expression
(T —¢)* (r+ %Uz)2 to complete the square as shown in the last equation

above. Multiplying this expression by —m we have

P A1
202(T —t)  20%(T —t)

%ggwf—cqéﬁ)@—wr+mT—w
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With this our expression for V (S, ¢) becomes

5 / % o llog(8'/8)~(r+ 2 (T2 /20%(7-1) 45"
o\ 2rn(T —1t) Je S

To evaluate this integral introduce an integration variable v such that

V(S,t)

. —1log(S'/S) + (r + 303)(T — 1) “
N oI —t
dv 1 ds’
o = Y-
YT s oT 15

With this our logarithmic differential becomes dTS,/ = —oy/T —tdv and our
integral above transforms to

S — 0o
V21 Jay(s,t)

when we recall the definition of d,(S,t).

V(S,t) = e~V 2dv = SN(dy(S, 1)),

Exercise 17 (the probability of exercise)

As discussed in the text the probability of exercise can be found by computing
the expectation of H(S — E) or

| s = Bpstsias = [ pstas

E

where pg(s’) is the log-normal probability density followed by our asset. That
is, if our stock starts with a price of S the probability density that it takes a
value of s at time t later is given by

() = ——
S prng
Ps os'\/2nt

To evaluate the probability that we expire in the money at time 7" or T" — ¢
from now we must compute

o~ (108(5'/8)—(u—$0*)1)? /202t

> 1 ~(log(s' /)~ (u—Lo2)(T—1))2 20% (T 1)

e
g os\/2n(T —1)
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log(s'/S)—(n—30°)(T—1)

We can do this by introducing the integration variable v = T

so that dv = ds—s,la \/%ﬁ and our integral (and probability p) above becomes

1 [ : L :
_ ey _ —v?/2
p \/ﬁ /og(E/S)U(uT%tJQ)(Tt) € dv vV 2 /_Jg(s,t) ‘ a

e

d~2(s,t) 9 _
= 1—/ e " 2dv =1 — N(dy(S,1)).

—00

Here we have used the fact that \/LZ? f_oooo e"/2dy = 1 and we have defined

d»(S,t) identical to dy but with x replacing r. That is

_ log(S/E) + (u— 20*)(T ~ 1)
B oI —t '

dy(S, 1)

Exercise 18 (synthesis of options from standard calls)

Assume that we can synthesize the general option value V (S, t) with a strike

density function f(F) and European calls C'(S,t; E) i.e. that

V(S,t) = / " HB)C(S, t: B)IE

To find the function f(-) we note that at expiration our option has a payoff
A(S). That is when t = T we have V(S,T) = A(S) and C(S,T;F) =

max(S — E,0) and the above becomes

A(S) = /O " F(B) max(S — B, 0)dE — /0 F(B)(S — E)E .

To find the f(-) that will satisfy this take the derivative of the above with

respect to S and use the identity [4]

d [P0 dB(t) da(t) A8 o f

dt Ja flat)de = =3~ f(5.1) - Tf(a’t)jL/Q(t) 3¢ (@ t)dz

we see that (in baby steps)

S S
N(S) = f(S)(S— S) + / f(B)E - / f(E)E.
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By taking another derivative and using the fundamental theorem of calculus
we find that the strike density f(:) in terms of the payoff function A(S)
should be

f(8) = A"(S).

Here the derivatives of A are taken with respect to S. Any other variable in
A is held constant when we take the derivative. A
Part (a): To verify this is correct consider the payoff A(S) = max(S — F, 0)

or that from a vanilla European call with a strike of E. Then the first
derivative of A(S) is the Heaviside function. That is

0 S<E A
v ={ | 555 —us-B),

while the second derivative is the delta function by A”(S) = §(S — E). We
can verify that this density f is correct by verifying the integration above.
We find our option V'(S,t) given by

V(S,t) = / h §(E — E)C(S,t; E)dE = C(S,; E) .

Which states the our option V is in fact a European call with strike at E.
Part (b): If A(S) = S, following the book we will write this as A(S) =
max(.5,0), so that

, 0 S<0
v ={ ] 550 —ws).

so that A”(S) = 0(S5) = f(5). So to verify our decomposition we find that
V(S,t) = / I(EYC(S,t; E)YdE = C(S,t;0),
0

a call with exercise price zero or a portfolio of just a single share of our stock.

The cash-or-nothing call, (denoted here as C’) has a payoff given by
A(S) = H(S — E), and an option value of C(S,t) = e "T"YN(d,). This
is discussed and derived on page 38. The cash or nothing density f must
satisfy

vw¢y:/mf@mﬂ&uEmE,
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so that at expiration t = T" f(-) must satisfy

A(S) = / " HEYH(S - B)E = / f(E)E

so taking the first derivative of this with respect to S shows that f must
satisfy
f(E) = N(S5).

Repeating parts (a) and (b) with cash or nothing calls we have that if our
payoff is a European call with strike F' so that A(S) = max(S — E,0) then
f(S) =N (S)=H(S — E). To check that this is a valid result we consider

o0 o0 E
/ H(E — B)C(S,t: B)IE — / (S, t, B)dE = / ") N (dy)dE
0 E 0
E A
= e / N(dp)dE = C(S,t; F)
0

For part (b) if our payoff A(S) = S then f(S) = A’(S) = 1 so that we need
to verify that

V(S,t) = / 1C(S,t; E)dE
0
= / e "TIN(dy)dE = S
0
= (T / N(dy)dE
0

Exercise 19 (European calls as a function of strike)

We know that a European call has a value given by Equation 5, where d;
and do depend on the strike E. Assuming that we can take derivatives with
respect to £ we have that

9C _ onrgny 94 ey Tty a4 Od2
ag — SN (d)gm —e N(dy) — Ee N'(da) 5 -
Since
od, 1 _ 0dy

OE ~  EoJT —t OE’

67



we see that

80 ! —r(l— /
F (SN'(dy) — Ee "= N'(d,))

adl —r(T—t)
OFE (& N(dg) .

From Equation 11 the first expression vanishes and we are left with

oC
72 (T

35 e N(dy) . (27)
Which gives a second derivative of

0*C ody e " TTUN'(dy)
T e TN () L — 2 2
BYoE e (d2)aE BodT 3 (28)

Taking the time derivative of C' we have

oC o , 8d1 —r(T—t) nr/ ad2 —r(T—t)
E =SN (dl)ﬁ—Ee N(dg)E—E’f’e N(dg)

We use Equation 10 for the first simplification to find

oC (T ddy  SN'(dy)o (T
= — (SN’ — BeTT=t) N/ 2 2 VT Ere " TON(d)
ot (S (dl) € (d2)) ot 2\/7—,—_t re (d2)

We now use Equation 11 in two ways. The first is to recognize that the first
term in parenthesis above vanishes and the second is to convert the N'(d;)
into an equivalent expression in terms of N’(ds). These transformations give

ac _Eae‘T(T_t)N’(dg)
o 20T —t

— Ere "YU N(dy) .

Recalling Equation 27 and 28 we finally end up with

aC 1, ,8°C e
o - " Fam tE e

the desired expression.
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Chapter 6 (Variations on the Black-Scholes Model)

Additional Notes and Derivations
The solution of the dividend modified Black-Scholes equation

Notice that Equation 6.3 is not simply the standard Black-Scholes equation
with r replaced with » — Dy because the coefficient of the V' term is r» and
not r — Dy. Thus to use the known solution to the Black-Scholes equation we
must have the coefficients of S g—‘é and V to have the same value. Since this
is not yet true we need another way to proceed. As suggested in the book
for the case of European calls with V = C we can let C = e PT=9 s0
that the ¢ derivative of C in terms of C becomes

Cy = Doe PT0C) 4 e~ P T00y,

Putting this value of C; into the modified Black-Scholes equation our equation
for C becomes

1 0*C,
0 = Doe_DO(T_t)Cl + e—DO(T—t)Clt + _UQSQe_DO(T_t)
2 052
+ (r— Do)e—Do(T—t)S% _ ,,,e—Do(T—t)Cl 7
oS
or by multiplying by e” o(T=t) we have that C} satisfies
1 5, 0°C ac
Clt + 50'252 8521 —+ (7” — DO)Sa—Sl — (7‘ — D0>Cl — O7

which we see is the ezact Black-Scholes equation for a European call with an
“interest rate” parameter of r — Dy rather than r. From the known solution
to the Black-Scholes equation the solution for Cf is

Cl(S, t) = SN(dl()) - Ee_(T_DO)(T_t)N(dQ()) 5

with dig and dyy defined in the same way as the previous definitions of d;
and dy but with the interest rate parameter r there replaced with Dy —r. So
that the full expression for C'(S,t) is given by
C(S,t) = e PTN0y(8,¢)
e DOTDGN(dyg) — Ee " TN (dy) .
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Another solution method
We begin with the dividend modified Black-Scholes equation

8V 1 2 0?V ov
S2 —Dy)S— —rV =0.
o ooz T Do)Sgg
We will simplify this by changing the variables from (5, 1) to (S 1) defined as
S = Se~PoT=1) and t = t. The derivatives of the original variables transform
using the standard change of variables formula

0 9S 0 ot o g 0 .0 0
- - —— —=x —— —=x — D S _DO(T_t)—A - = D S—A —_=
ot ot aS+8t6t 02¢ 8S+8t 0 as+at
o0 _ 059 00 prnd
oS 9S9S  9S ot oS

From which we see that the second derivative with respect to S becomes

8_2 — e_DO(T_t)i < —Do(T— t) a ) — €—2D0(T—t)a_A2 .
052 oS dS 05?2
In terms of these new variables the dividend modified Black-Scholes equation
above becomes
1 2 V
8‘{ 02 528 V Y 0
ot D52
We recognized this as the regular Black-Scholes equation for which we know

the solution (considering the case where V' represents a European call option)
ie.

=0.

V = SN(dy)— Ee"TON(dy) with

g — log(g/ )+ (7‘+%Uz)(T—f)

U\/T—f

and a similar expression for do. When we convert back to the financial
variables S and t we have that

. log(Se=PoT=D /E) + (7‘+%Uz)(T—t)
dy =
oI —t
l08(S/E) + (r — Do + 30T —1) __
= = 10,



with a similar transformation for dQ. Then V' becomes
V = e PoTDGN(dyy) — BEe " T"YN(dy) ,

the same expressions as before.

Time dependent interest rates and volatility

Given the desire to introduce the variables S, V and t defined as S = Se®®,
V = Vel and t = 7(t). Do do this we begin by computing how the
derivatives will transformation under this change of variables. For the ¢
derivative of V' we find

%‘t/ gt (PO 50V B(t)e POV |

Next we transform directly the various partial derivatives using the normal
change of variable formulas

o 99 95 9 9 9

- = 27 _A ot) A il

ot amﬁ i 95~ (Wgp T 9 alt) 5z
0 9

9 o 050 .0

oS — oSot "9sas ¢ 85

Now since ¢ depends only on t and not S we have that the second derivative
of S in terms of S becomes

2 2
O e P
052 052

With all of these modifications the Black-Scholes equation becomes

ov oV
— —B®
0 e [ (t)—= + Sa(t )85

ot
1 £)2520-2() | ,20(0) 82(6 V) Nle—e® g
+ 50’( )°S%e e — 5 +r(t)(e Je

| - soesow

a(t) 8(6‘5(}) V)
oS
— r(t)e_ﬁ(t)V )
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or multiplying by e®® and simplifying some we have

3V + 1a2(t)52ﬂ + r(t)gﬂ —r(t)V =0.

o e
95 2 95 95

t)— + Sa(t
() 5 + Salt)
Now grouping all of the terms with the same derivative expression together
we find that the above becomes

ov. 1 0 O?V _oV L

V()57 + 507 () S5 + (r(t) + at))S—z — (r(t) + B(1)V =0,

at 2 oS

which is equation 6.16 from the book.

Problem Solutions

Problem 1 (put-call parity on options with a continuous dividend
yield)

From the discussions on Page 69 in these notes recall that when continuous
dividends are assumed on the underling both the call and put option prices
(C and P) satisfy the differential equation

v 1, ,0*V oV

— 4 —0?S?—— —Dy)S— —rV =0. 29

o 27 gg T DoSGg (29)
Since this is a linear equation the difference of two solutions or the expression
V = P — (), also satisfies this equation and has a terminal condition when

t =T given by
V(S,T) = max(0, £ — S) —max(0,S — E)=E - S.

Thus for this problem we want to solve the dividend modified Black-Scholes
Equation 29 for V' with the terminal condition V' (S,T) = £ —S. To do this
we will first transform the equation for V' into a equation for V; by defining
V1 in terms of V as

V(S,t) = e PoT=DV (S ).

Then as shown, in the sections above, V] satisfies the Black-Scholes equation
with r replaced by r — Dy, that is the equation

Vi 1, L0
o 727 g%

+(r=Do)S5g —(r=D)Vi=0,  (30)
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with a terminal condition on V; given by V;(S,T) = E — S. The solution to
this equation is similar to the derivation of the put-call parity relationship
for options on non-dividend paying stock. There we found that P — C =
Ee"T=t _ S if the interest rate was 7. This idea applied to solve for V;
means that its solution is

Vi(S,t) = Be =0T — g,

since in Equation 30 the “interest rate” is r — Dy. We see that this means

VePoT—) — po—(r—Do)(T—) _ g

or solving for V' and recalling that V' = P — C the put-call relationship for
options on an asset that pay a continuous dividend yield is

P—C=Ee ™™t _ Ge=Do(T-1) (31)

Problem 2 (the delta on an option with an underlying having a
continuous dividend yield)

Recall that the delta of a European call option is defined as Ag = g—g, but in
this situation C(S,t) = e PoT=)C, (S, t) where C}(S,t) satisfies the Black-
Scholes equation with r replaced with r — Dy. Thus %(:;1 = N(dyo), with dyg

defined earlier in this chapter. Combining these results we have

aC
Ap = 6_DO(T_t)a—S1 — 6—D0(T—t)N(d10) ]

Problem 3 (transforming the continuous dividend Black-Scholes
equation)

We begin by recalling the Black-Scholes equation with continuous dividend
yield given in Equation 29. To reduce this to the diffusion equation proceed
as in the previous chapter by defining a new set of variables x, 7 and v defined
as S = Ee®, t =T — 7/ (30?), and V = Ev(z,t). When we do this we get
(in the same way as derived in these notes) the following equation for v

E_afo

1.2
50

ov 0% (7" — Dy 1) ov r
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Defining k = 1 and &' = TIUDQO the above becomes
2 2

o 0% Jv

P 1) g

or  Ox? + )8x !
As before let v = e Py (z, 7) to get

ou 0%u

ou , ou
Bu+§—au+2a%+w+(/€ 1)(au+%) ku

from which we can obtain an equation with no u term by taking
B=a’+ (K -1Da—k,

while we can also eliminate the % term by taking « such that it satisfies

0=2a+k —1.
Solving these two expressions for o and 8 give a = —% and
EF—1\> (K —1)? (k' —1)2
= — = L
P ( 2 ) 2 4 ’

to give the pure diffusion equation for the unknown w. In summary we have
our option price given by

’ /_ 132
k;l)x_,’_((k 02

V(S t) = Ee_[< Hu(x,f).

From which we see that we now have three dimensionless parameters k, k’,
and %0’2T. We now compute how these transformation affect the payoff. We
see that the transformed final payoff for a call is given by

u(z,0) = e *ou(z,0)= e_o‘“"’v(s7 7)
E
e . S
= 3 max(0, S — F) = e~ max(0, T 1)
= e max(0,e” — 1) = max(0, ! ~V* — ¢7o) |
with a = —%, we have 1 —a = %, and the payoff function above becomes

u(z,0) = max(0, e<k/2+1>x — e<kl51>x) .
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Problem 4 (bounds on calls on assets with continuous dividends)

Part (a): For this problem we want to show that when C(S,t) is the value
of a European call option on an underlying paying a continuous dividend
that

lim (C(S,t) < max(0,S — F)) ,

S—o00

which when S — oo is equivalent to C(S,t) < S — E for S large. The
expression for C'(S,t) in this case is derived in the text. Using the first step
in that derivation the above desired inequality becomes

e PT-DC(St) < S—E,

with C1(.S,t) the solution to the Black-Scholes equation with r replaced with
r — Dy. As discussed in the subsection entitled “Technical Point: Boundary
Conditions at Infinity” in Chapter 3 because of this we have that

C1(S,t) x S — BEe~r=Po)T=8 for S 5 0,

so that we see that

511_{20 (e_DO(T_t)Cl(S, t)) = 511_{20 (e—Do(T—t)(S — Ee—(T’—Do)(T—t)))
= lim (Se P08 _ eIy,
S—ro0

Thus our problem simplifies to asking if the following inequality is true for
large S
Se~PoT=t) _ pe—rT-) < 6 _ |

To do this we will use reversible transformations to convert the above in-
equality into an inequality we trivially see is true. To do this we begin by
dividing by E and rearranging some to get

S

_ (E) (1— e Do) | (1— ¢ T-0)) <

Now since e 20Tt < 1 and e "T=% < 1 the above can be converted into

S 1 — e—r(T—t)
>

E=1_eb0’

which we see will be trivially true if S is taken large enough.
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Part (b): We next desire to show that a call on an asset with dividends is
less valuable than the call on an asset without dividends. To show this we
note that the value of a call option on an asset with dividends is given by
the solution to
2
%—Y+%U2%+r52—g —rV —DoSg—g =0,

where the term in braces is the standard Black-Scholes operator (defined as
BS(+)) and is exactly zero when apply it to a European call on an underlying
that does not pay dividends. Next note that DS g—‘S/ is positive for all S. To
sum to zero the the Black-Scholes operator in brackets must be non-negative
when operating on a European call option (defined as V) on an underlying
that pays dividends that is we know that

BS(Vi) > 0.

while for the the call-option on the underlying that pays no dividends (defined
as V3) requires
BS(V3) =0.

Due to the —rV term in the Black-Scholes equation this implies that V; < V5,
and we have shown the required inequality.

Problem 5 (put options on an underlying that pays dividends)

For a put option on an underlying that pays a continuous dividend yield of
Dy, we will have the same governing differential equation that we have been
considering (the dividend modified Black-Scholes equation)

OV 1,0V ov B
E+§U W—F(T—D())S%—TV—O,

but with a terminal condition appropriate for a put option. Following the
steps outlined above the substitution P(S,t) = e~ (T~ P, (S t) reduces this
equation to the basic Black-Scholes equation but with r replaced by r — Dj.
Thus the value of a European put option on an asset that pays a continuous
dividend yield Dy is found to be

P(S,t) = e P (B =DOT=0 N(_dy) — SN(—dyp))
= E6_T(T_t)N(—d20) — 56_DO(T_t)N(—d10) .
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Here diy and dyy are defined in the text in the same way they are defined
earlier. We next consider the valuation of a put option that pays a discrete
dividend at t;,.

To value a put option on an underlying that pays a dividend at time ¢4, we
will follow the discussion in the book which focused on valuing a call option
under a similar situation. Specifically we perform the following algorithmic
steps:

e Solve the Black-Scholes equation backwards from expiry ¢ = T until
just after the dividend date t = t;.

e Implement the jump condition across the dividend payment time t = ¢4
to find the option value at the time just before the dividend date t = ¢ .

e Solve the Black-Scholes equation backwards from this time ¢ = ¢ with
terminal conditions that are computed in the above step.

For the first step (and using the notation P(S,¢; E) to represent the pure
Black-Scholes put solution and Py(S,t; E') the same but on an dividend pay-
ing underlying) when solving from ¢ =T to t =t we have

Py(S,t) =P(S,t; E) for t; <t<T,

simply the put solution to the normal Black-Scholes equation for times be-
tween t7 and T. The jump condition requires that across t; we have

Pd(S’tc?) = Pd(S(l_dy)’t;li_)
— P(S(L—d,). ).

To complete this procedure we need to solve the Black-Scholes equation for a
put which has a terminal condition at t; of P(S(1—d,),t}; F). As discussed
in the book (in the case of a European call) this multiplication of 1 — d,, is a
uniform scaling of S which leaves the Black-Scholes equation invariant so the
solution for 0 < ¢ <t is P(S(1—d,),t; E) simply the normal Black-Scholes
European put solution evaluated at (1 —d,)S. Evaluating this expression at
t =T gives the following

P(S(1—-d,), T;F) = max(E—S(1—-d,),0)
= (1-d,) max(E(1—d,)"" = 5,0),
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which conveys the fact that P(S(1—d,),t; E) can also be represented as the
value of (1 — d,) standard puts, with an exercise price of F(1 —d,)~*. That
is

Py(S,t)=(1—d,)P(S,t; E(1—d,)™") for 0<t<t;.
In summary we have that

[ 1—=d)P(S,t; E(1—d,)™ ) 0<t<t;

Pd(S’t)_{ P(S,t; E) th<t<T

Dividends increase the value of a put option since they decrease the value of

the underlying by an amount equal to the dividend and make it more likely
that the option will expire in the money.

Problem 6 (a call option on an option that pays two dividends)

We follow the general procedure for dealing with options on underlying that
pay discrete dividends i.e. we work backwards from expiration at t = 7" and
apply jump conditions as we cross each interface. If our two dividends are
paid at the times ¢t = ¢; and t = 5 (¢; < t3) with dividend values d; and ds
then using the procedure of working backwards we then have
Cy(S,t) =C(S, 1, E) to<t<T.
For the first jump condition at ¢t = £, as in the book we have
Cy(S,t) = (1 —dp)O(S,t; BE(1 —dy)™t) for tf <t<t,.
To work from ¢ back down to 0 we need to apply the jump condition
V(S t;) = V(S(1 —d,),tF) which gives in this case (since we are working
across t1) the following
Ca(S,t7) = Ca(S(1—dv), 1))
= (1-dy)C(S(A —dy), tf; E(1—dy)™).
From the multiplicative invariants of S in the Black-Scholes equation we can
show that V(aS,t; E) = aV(S,t; Ea™'), so that the above becomes
Ca(Sit7) = (1 —do) " (1 = dy)'O(S, t; E(L —do) ' (1 —dy) 7).

Thus in summary our call option on an asset that pays two discrete dividends
is given by

(1=do) ' (1 =d1)7'C(S,; E(1 —da) (1 —=dy)™!) 0<t <ty
Cy(S,t) = (1 —dy)'C(S,t; E(1 —dy)™h) th<t<ty

C(S,t; E) ty <t<T
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Problem 7 (a constant dividend model)

A constant value of D for a dividend at time t; would cause the stock price
to decrease by exactly D at this time. That is S(¢}) = S(¢;) — D. From the
option continuity conditions we will still require that V' (S,¢;) = V(S—D, t}),
as a jump condition required on our derivative product. To evaluate the value
of a call option we will work backwards from expiry at ¢t =T to t = t; and
then from t4 to 0 using the above jump condition. We begin by noting that

Cy(S,t) =C(S,t; E) for tf <t<T.

Our function C; must have a boundary condition at t = t4 consistent with
the above or

Cd(5>t;) = Cd(S_D>t;_)
C(S—D,t; E).

Now this translation (by D) of the underlying price S is an invariant trans-
formation in the Black-Scholes equation so we can evaluate the function
C(S — D,t; E) by observing that at expiry it has a value of

C(S—-D,T;E) = max(S—D — E,0)
max(S — (D + E),0),

which we recognize as the payoff for a standard call option with an expiration
D + E. Thus before t; we have our option price given by C(S,t; D+ E). To
summarize then the value of a European call on an underlying paying a fixed
dividend with value D at time t; is given by

[ CSED+E) 0<t<t]
Cd(S’t)_{ C(S,t;E) tf<t<T.

Having completed our analysis on a Furopean call, we now perform the same
but for a European put.

For a European put the only step in the above derivation that might
change is the evaluation of the function P(S — D, t; E). In this case we by
observing that at expiration we have

P(S—D,T;E) = max(E—(S—D),0)
= max(E+ D - 5,0),
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which we recognize as the standard payoff of a European put with expiration
E + D. Thus our put option evaluates to

[ P(S,5,D+E) 0<t<t;
Pd(s’t)_{ P(S,t;E) tf<t<T

This expression is analogous to the earlier expression for a call. A problem

with this dividend model is that it can result in negative stock values if
S <D.

Problem 8 (paying a premium to enter a forward contract)

One way to solve this problem is to use an arbitrage argument as follows.
Since the holder of the short forward contract (the person who guarantees
the delivery of the stock at time T') receives an amount Z at the beginning of
the contract they must only now borrow an amount S(¢) — Z to buy the asset
to hedge all risk away. Now at any time T — t later the holder of the short
position must pay the “bank” back an amount (S(t) — Z)e" "=, For there
to be no arbitrage this value must also be the price of the forward contract
so that
F=(S(t)— 2Z)eTb.

Problem 9 (the random walk followed by the futures price F))

The futures price in terms of the underlying price S is given by
F =8

so that the stochastic differential of F' is given by (and the random walk that
it satisfies)

OF OF
dF = %deLEdt

= T D (uSdt + SodX) — rSe" T Vqt
= (u—7)Se" TVt + 0Se"TVdx
= (p—r)Fdt+ocFdX

or
— = (pu—r)dt +odX.
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Problem 10 (the forward/futures put-call parity relationship)

We will use the Black-Scholes portfolio evaluation approach to derive the
put-call parity result here. Consider a portfolio long one call and short one
put given by II = C' — P, then at expiration this portfolio has a value given
by II(F,T) or

0—(E—F)=F—E when E>F

max(F—FE,0)—max(E—F,0) = { (F — E)_— 0=F—F when FE < F

Thus independent of the relationship between E and F' the portfolio at ex-
piration is valued at F'— E at a time T —t from the current time t. To avoid
arbitrage, this portfolio must be worth the present value of an amount F' — E
at a time T — t from now. Thus we have

C—P=(F—-E)e "™,

as the put-call parody relationship. By analogy with the results in this
chapter if the asset pays a continuous dividend yield of Dy the put-call parody
relationship above is given by

C—P=(F—E)e =D

Problem 11 (the forward price on an asset that pays a dividend)

Consider an option V' on this underlying. Now the holder of the long side
of this futures contract (at time 7) receives an asset worth S and pays an
amount F. Thus at expiration the value of this option is V(S,7) = S — F.
Working backwards from ¢ = T to the dividend date ¢ = t; we have the
value of this option given by

S—Fe T for tF<t<T,

Across the dividend date from the continuity of option prices we know that
V(S,t;) = V(S(1—d,),t}) and applying the dividend continuity equation
above we see that

V(S,t;) = S(1—d,)— Fe ")
F
1—d,

e—r(T—t; )

— (1-d,)|S-
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Now this expression can be seen to be 1 — d, forward options, each with a
forward price of %. This expression must hold down to ¢ = 0 where the

option is valued at zero (as there is no cost to entering the forward option
contract). Equating this option value to zero gives

F
1-d,

e—T(T—t;) =0 7

(1—4d,) |S—

which when we solve for F' gives
F=(1-d,)Se ™",

as the price of a forward contract that pays a dividend S(t4)d, at some point
before expiration t = T'.

Problem 12 (the range forward contract)

Let V' be the value of a range forward contract. Then at expiry we see that
V' has a payoff function of

S—Elz—(El—S) S < E;
V(S,T) = 0 Ey<S<E,
S—Eg E2<S

Which if we plot this payoff V' as a function of S we obtain a plot like that
in Figure 7. From this plot we see that the range forward contract looks like
a combination of a long call with strike price F5 and short a put with strike
price E;. Using the uniqueness of the Black-Scholes equation this means
that the value of this option is given (using the notation of P(S,t; E) and
C(S,t; F) for standard Black-Scholes values of a put and a call respectively)
by
V(S,t) = —P(S,t; Ey) + C(S,t; Es) .

Problem 13 (a time-varying dividend yield)

Our random walk (followed by S) will now become

dS = o(t)SdX + (1 — D(t))Sdt,
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the payoff for a range forward contract
T T T T

the value of a range forward contract

Figure 7: The payoff from a range forward contract with F; = 2.5 and
E>; = 5.6. Note that this is very much like a portfolio that is long one call
with a strike price E5y and short a put with strike price FEj.

while our partial differential equation satisfied by our option price is now
modified in the expected way

ov 1, OV oV B

Attempting the substitution defined as
V(S,t) = e Ji POy (8 1)

We see that the derivatives in the Black-Scholes transform as

2 2
ov _ - D(T)dT% with oV _ - Ir prar Vi

95~ °© BYS 852 552
and
ov — e~ ftT D(T)dT% + D(t)€_ ftT D(T)d‘r‘/l )

ot ot
When these expressions are put into the equation above, followed by multi-
T
plying by et P47 o both sides we obtain the equation

Vi 1, ,0%W oy _
55 T30S gay + (r(t) = D()S g5 — (r(t) = D()Vi =0.
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Thus in terms of the time varying Black-Scholes equation discussed in Sec-
tion 6.5 we have coefficients «(t), B(t) and (t) given by
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Chapter 7 (American Options)

Additional Notes and Derivations
The function max(S — E,0)

In this subsection of these notes we show that max(S — F,0) is not a solution
to the Black-Scholes dividend modified equation 29. To do this let V =
max(S — E,0), then 2% = 0 and

ov 0 S<E
%—{ 1 §>p M- E),
where H(-) is the Heaviside step function. From this it follows that ?;TZ =

0(S—F), with §(-) the Dirac delta function. When these expressions are put
into the Black-Scholes dividend modified equation 29 we get

30—2525(5 ~ B)+ (r — Do)SH(S — E) — rmax(S — E,0).
When S < E this expression becomes
0+ (r—Dy)S(0)—r(0)=0.
While if S > E this becomes
04+ (r—Dg)S(1)—r(S—FE)=—-DyS+rE#0.

This shows that max(S— E, 0) is not a solution to the Black-Scholes dividend
modified equation (when S > FE at least).

The non-dimensional BS equation for American options

In this section of notes we derive the non-dimensional equation for an Amer-

ican call. Defining S = Ee®, t =T — 15, and C(S,t) = S — E + Ec(x, 1),
2

as a first step in transforming Equation 29 into non-dimensional form the ¢

and S derivatives of C' in terms of ¢ becomes

oC oc oC oc 0*C 0c
E—Ea and g—l—FE% SO w—Eﬁ,
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so that the dividend modified Black-Scholes equation in terms of the variable
¢ becomes (after dividing by F) the following

00 1 2 , 0% S Jc S B
8t 5(952 (—DO)E<1+Eat)—T<E—1+C>—O.

We now need to convert the derivatives with respect to ¢ and .S into deriva-
tives with respect to 7 and x. To do this we will use the standard transfor-
mation of coordinates. This is done exactly as in subsection and results in
the following equation

@:&+(k’—1)%—kc+ﬂx). (32)

The non-dimensional continuity conditions for American options

We will now transform the two continuity conditions for American call op-
tions into a non-dimensional form. The continuity of the option price requires

C(S¢(t),t) = S¢(t) — E, (33)
and the continuity of the first derivative requires

oC
G550 =1. (34)

The free boundary S¢(t) under the non-dimensionalization transformations is
mapped to a function z;(7) so that the first continuity condition Equation 33
transforms as

C(Sf(t),t) = S¢(t) — E = c(xy(1),7) =0.

The second continuity condition or Equation 34 becomes

oC oc
aS(Sf() t) = 1:>1+E%:1,
or 8 a
C C
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when we use the definition that S = Ee” to transform the first derivative.
Finally, we transform the inequality constraint on an American call C' >
max(S — E,0) into non-dimensional variables. This constraint becomes

S—FE+ Ec(x,7) > max(S— FE,0) or
@ 7) > %(max(S _E,0)—S+E)

_ 0 S>FE
| (-S+E) S<E

0 x>0 .
= {1_61, <0 = max(0,1 —€”).

Removal of the lower order terms

In this section of these notes we will apply transformations that simplify
Equation 32 by removing lower order terms. We begin with the transfor-
mation that removes the g—z term from this equation. Given Equation 32 or
Equation 7.19 from the book

dc D% ) dc
E - @‘l‘(k‘ —1)%—kc—l—f(x),

we transform to a new coordinate system (£, 7) defined in terms of (x,7) as
E=xz+ (K —-1)7 and 7=r71.

To do this we note that the derivatives transformation as follows

B o9 0r0 D

gr ~ 0s0¢ 0207 O
o 0o oro 0 0
o~ ook oo Vg tar
Which when put into Equation 7.19 gives
, dc  Oc % , dc
(k _1>8_§+¥_8—§2+(k —1)8—£—kc—|—f(:c),
and dropping the hat on 7 for notational simplicity we find that
dec 0%
= _ — (K =1
e = o — e+ €~ (¥ = 1), (3)
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or same the expression in the book. Next we will follow this transformation
with another aimed at removing the term —kc from the above equation. To
do this let c(&,7) = e w(&, 7) so that the derivatives of ¢ become (in terms
of w) the following

@ — e_kTa_w
o 23
80 _ —kT —kT 8’(1]
5 = ke "Tw +e 9
When we put these into Equation 35 we obtain
2
—ke ™ Mw + e_]”g—:l_) = e"”% —ke™"w — f(€ — (K —1)7),
or simplifying some we obtain
ow  Pw
- - _ T _ / _ 1

the same equation as in the book.

The Algebra in the Local Analysis of the Free Boundary

In this section of these notes we will derive and extend the section of the book
that deals with the local analysis of the free boundary S¢(t) for American
options. We begin by considering the free boundary to initially be at xy where
xo satisfies f(xy) = 0 and derive a partial differential equation satisfied by ¢
around this point. We do this by considering the magnitude of every term
%, g—ig, (k' — 1)%, —kc, and f(z) in Equation 32. Hypothesizing that %
and ¢ will be of a much smaller magnitude than the other terms we will drop
these terms from this equation. For the term f(x) we will replace it with an
Taylor expansion about the point . Since f(zo) = 0 by the definition of x

a Taylor expansion of the function f about the point xq gives

f@) = flxzo) + ['(o)(z — x0) + O((z — 20)?)
(K = k)e™ (z — x0) + O((z — 20)?).

Since zy is a zero of f(-) we have that (k' — k)e®™ + k = 0, showing that the
expression (k' — k)e™ = —Fk, so an approximation to f that is valid near z
is given by f(x) ~ —k(x — x9).
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As we are dropping the terms ac and c relative to 2 a 2= and f we have an

approximate local solution ¢ given by the solution to

—A———k(x—xo). (37)

To solve this equation, as suggested in the book, we try a similarity solution in
the variable § = #=2¢ with a functional form for ¢(¢) given by é(§) = 32c4(€).
Computing first the 7 derivative of ¢ (which will be needed later) we find

¢ = —l(x — xo)T 32 = —% (L\/;O)) = —%.

We then have that the 7 derivative of ¢ given by

80 3 1/2 * 3/280 85 3 1/2 * 3/280 _i
e L L T S L R Tl Wy

The two = derivatives of ¢ are given by

[ 13296 dc* 0§ 3296 Oc* 1 80*
or o or ag “ T Y
O Fen g (1)
022~ o220 | 0¢ o¢z -
When these expressions are put into Equation 37 we get
3 i _ Ep0¢ _ ap0Pc
57 ¢ = 5T 5~ T o€z kT /=,
o 1 oc* 82 *
3 ¢ C ke, (38)

2 79 o 02
which is Equation 7.23 in the book.
We now need to determine the limiting conditions on ¢* under various
limiting conditions on ¢ when £ — —oo we have that x — —oo and we
expect 95 — 0. With these substitutions Equation 38 for ¢ becomes

@
or

= —kxr when x — —o00,
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so integrating this expression once with respect to 7 gives ¢ ~ —k7z. In
terms of the function ¢* = 773/2¢ this means that 73/2¢* ~ —k7z or

¢~ —kr V20~ k€

as the asymptotic condition on ¢* when & — —o0.
We now return to solving the Equation 38,
0*ct 1 _0c* 3
+ = ——c"=kE.

€2 2708 2 ¢
We do this by first solving the homogeneous equation and then next the
inhomogeneous equation. To solve the homogeneous equation we trying a
solution given by a polynomial of the form c¢*(§) = A + B¢ + C&2 + DE3.
From which after taking derivatives of this expression and putting them into
the above equation results in the following constraints on A, B, C, and D

—%(A+B§+C§2+C§3):0.

Equating powers of £ on both sides of the above to have a solution requires
that

(2C +6DE) + %g(B + 2C¢ 4 3DE?)

3
20--A =
C 5 0
1 3
D+-B—--B =
6 +2 5 0
3
C—§C’ = 0
°p-3p = 0.
2 2

These equations require A =0, B = 6D, C' =0, while D is arbitrary. Since
D is arbitrary and we can take it to be 1. So one homogeneous solution is
then
(&) = 66+ €3

To find a second homogeneous solution we let ¢3(£) = ¢ (&)a(§), put this
expression into Equation 38 and derive an equation for a(§) which we solve.
When we put this expression into the homogeneous version of Equation 38
we find that a(§) must satisfy the following ordinary differential equation

d?a da

d—£_2 dé_—o.

£(6+ %) — + %(24 + 1862 + &Y
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We recognize this equation as a linear first order equation in a/(§). To solve

it let v(£) be defined as v(§) = d’;—f) and we see that v(&) satisfies

v(€) 2\ &6+

We next integrate both sides of this expression to obtain

& + 4log(&) + 4log(6 + 52)) +C,

dv(§) 1 (24+18§2+£4) .

1

og(0(€) = 5

2\ 2

with C' a integration constant. This then gives that v(¢) as

Integrating this expression we find that a(§) is given by

_e 1 § 1 §
&)= (-3 ~ )~ wYIEG)
here Erf(x) is defined as Erf(x) = % Iy e "’dt. Now extending the lower
limit of integration in this definition to —oo will only add a constant to the
expression for Erf(x) and correspondingly only add a constant to the expres-
sion for a(§). The inclusion of this constant when we compute () (defined
as ¢;(&)a(§)) will only add a multiple of ¢} (§) which we already know if a solu-
tion. Thus without loss we can extend the lower limit in the definition of the
error function to —oo. Doing this we have that ¢3(&) is given by The algebra
for this can be found in the Mathematica file 1oc_amer_red_of_order.nb.

() = al§a(é)

o _% 1 19 1 ¢/2 g2
= —(534‘65)6 (BT%—FW) _ﬂ(£3+6§>/(; e dt

2 2 3
_ e (46 8N L s / 22V
‘ ( 56 t7) & TS

1 _& 1 ¢ 2
Y <(§2+4)6 ! +§(€3+6§)/_m6 ﬂd”) :
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Taking the derivative required for the expression c5(&y) = 50%(50) we get

* 2 2 1
‘2652 = 2T 4 (€ +4)e T <—§5)
1 ¢ 1
+ 5(352+6)/ e—zszds+§(§3+6g)e—%fz
£
— 3¢t 4 (gfz —|—3) / e 1% ds.
Thus the equation (&) = 50%(;0) becomes
2 2\ —31g2 1 3 3 3 ¢ _1g2
(2 +4—-3)e 1 +(§§ +3£—§£ —3§) e 1%ds =0.

or ¢
gBeat’ / e 1% ds = 2(2 — £2), (39)

which is the transcendental Equation 7.24 in the book. The constant B is

then given in terms of the root of Equation 39 (denoted &) by B = cfé% 7

Solving the transcendental equation numerically

In this section of these notes we will solve the transcendental Equation 39
numerically using the MATLAB function fsolve. To do this we recognize
that the MATLAB function normcdf is defined as

1 z _ (t=p)?
normedf (z, u, o) = e 22 dt,
oV2T J

So that in terms of this function Equation 39 becomes
2y/mE et normedf (&, 0, v2) = 2(2 — €2,

In the MATLAB file solve_loc_am_bl.m we begin by graphically plotting
the equation above observing that the root is indeed near 0.9. We then use
this as an initial guess in the fsolve function. Doing this we find a value for
the root of £, = 0.903447 in agreement with the book.
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Problem Solutions
Problem 1 (installment options)

Let V' be the value of the installment option and consider a portfolio con-
structed with A shares of the underlying (each share with the value .S), used
to hedge away the risk of owning V i.e. our total portfolio II is given by
IT =V — AS. Then over one timestep, dt, our portfolio would normally
change as dIl = dV — AdS but since to own this option over this amount of
time we also have to pay the installment of L(t)dt. With this included our
portfolio change becomes

dll =dV — AdS — Ldt.

Since this portfolio cannot generate a return greater than the risk free rate r
we must have dlIl = rIldt which gives

dV — AdS — Ldt = rlldt .

This becomes a differential equation given by BS(V') = L, where BS(+) is the
Black-Scholes operator, for the value of an installment option V. Obviously,
V' > 0 since if the option value ever went negative, the option holder would
simply stop the installment payments and the option would lapse. Thus

when V' > 0 we have BS(V') = L, and otherwise V' = 0.

Problem 2 (some inequalities for American options)

That the put price must be larger than its payoff i.e. P > max(E —S,0) has
been shown with an arbitrage argument in the beginning of this chapter.

To show the inequality C' > S — Ee™"("~% consider a portfolio II given
by I = C — S + Ee ™Y, That is our portfolio is long one call, short one
unit of stock, and long an amount of cash that will pay £ at time 7. If we
exercise the American call option, C, before expiry, we payout an amount of
FE and receive an asset valued at .S, then our portfolio becomes

I'=-E+S—S+FEe" ) =_F4+ Fe% <0,

showing that by exercising our American call early we have a negative net
value. If we wait until the expiration time ¢ = T then II(T) = C — S + E,
which if S > E, we will exercise our call, and obtain II(T") = —E+S—S+FE =
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0, while if S < F we will not, and obtain II(7") = —S + F, which is positive.
Thus if we exercise before t = T" we loose money and it would be preferable
to wait until £ = T'. The upside of this discussion is that it is not optimal to
exercise early for an American call. Since a rational investor (who had this
portfolio) would seek to maximize his/her profits we must have IT > 0 or

C>S—Ee T,

From this discussion we see that an American put is more valuable than
an European put, while an American call has the same value as its European
counterpart. If we denote American option prices with no subscript and
European option prices with the subscript E from this statement we have
that

C=Cp and P> Pgp.

So that by adding the negative of the second inequality to the first
C—-—P<(Cgp—Pg.
The right hand side of this (from the normal European put-call parity rela-
tionship) is given by S — Ee """ giving the inequality of
C—P<S—EemT1,

or the second half of the third desired inequality.

Finally, to show the inequality S — F < C' — P, consider the portfolio
IT defined by Il = C — P — S + E. Since it is not optimal to exercise the

America call early, we can assume that this will not happen, while if the put
is exercised early our portfolio goes to

I'=C-(E—S)—S+E=C2>0

Since when exercising an American put early we sell an asset worth S at
the exercise price E (the net effect on our portfolio from this transaction is
E —S). At expiration this portfolio is valued

0—(E-S)—S+E=0 S<E

H@FJXU—Hﬂ—S+E:{S_E—oﬁ&ukﬂ S>E

showing that I1(7") = 0. In all cases II(¢) > 0, showing that
C—-P-S+E>0,

the desired inequality:.
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Problem 3 (solving obstacle problems)

For this problem one could use symmetry to recognize that xp = —z¢ and
avoid having to do twice as much work. For exposition in the solution below
I set up the required subproblems for both xp and z.

A differential equation formulation for the obstacle problem is given in
the book by Equation 7.4 given by

u(—1) =0
(x) =0 for —l<z<uaxp
) = f(zp) and u'(zp) = f'(zp)
(x) = f(x) for rp <x < Tg
u(zq) = f(zq)  and  w(zq) = f'(zq)
() =0 for rg <wx<l

As discussed in the book, the location of the points xp and x¢ are unknown
and need to be defined by the solutions to the above equations. In the regions
—1 <2 <apand 29 < x < 1 we also require our unknown function to be
linear.

Part(a): With f(z) = § — 22, we will take u(z) = A+ Bz for —1 <z < zp
and u(x) = C + Dz for zg < = < 1. With these the above equations
specialize to

A-—B=0
u' =0 ~-l<z<ap
A+ Bzp=1-1} B = —2xp
u(z) =1 —a? Tp <z <Ig
C+ Daxg =3 — 12} D = -2z
u'=0 rog<z<l
C+D=0.

We thus conclude that A = B = —2zp and C = —D = 2z. Using the
required continuity conditions at x = xp and x = z¢ we have that xp and
x¢g must satisfy

1
—2$’p—2$§3:§—$§3 and QxQ—Qxézi—xé.
From which we find that xp satisfies the following quadratic equation, and
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has a solution given by

1
x%+2xp+§ =0=zp=

—2+ /A AR _ 1 :{ ~1.7071
2

V2 —0.2929 °
While for z¢ we find

1 24 4/4—4(1)(1/2) 1 0.2929
2 — —_ = = —_= —_— =
xg 21’@ -+ 5 0= zg 5 1+ \/§ 1.7071
Since we must have zp > —1 and xg < 1 we conclude that xp = —0.2929

and zg = +0.2929 (demonstrating the symmetry mentioned above). From
these results we plot the solution to this obstacle problem in Figure 8 (left).
Part (b): When f(z) = § — sin® (%) following the same procedure as
above we have that the differential formulation again requires A = B and
C = —D. Before determining the equations for zp and z¢ we notice the

following identity holds on the derivative of f(x)

fl(z) = =2 sin(;) cos(7)§ =7 sin(7) cos(7) =3 sin(2 (7>)
= —g sin(mx) .

Using this result, the continuity condition at z = xp becomes

1
A+ Bxp = 3~ sin? (%) and B = —g sin(rxp) .

Putting the second equation into the first equation and remembering that
A = B we find that the value of zp that satisfies
T 1 TLp
i . _ T 2, Mp .
2( + zp)sin(map) 5~ sin ( 5 )
This equation would have to be solved numerically. For the point x¢ the
continuity condition becomes

1
C+ Dzg = 3~ sinz(%) and D = —g sin(mxg) .

Using the above relations for C' and D this gives the equation for x¢ of
1
—g(—l + ) sin(rzg) = = — sinz(@

2 2 )-
The solutions to this obstacle problem is plotted in Figure 8 (right). The
calculations and plots for this problem are performed in the Matlab functions
prob_7_3_pt_a.m and prob_7_3_pt_b.m respectively.

96



Figure 8: The solution to the obstacle problem. Left: For an obstacle

given by f(z) = % — 22, Right: For an obstacle with a profile given by

f(z) = 3 — sin(mz/2).

Problem 4 (the variational inequality)

If w and v are both elements of K and defining g(x) to be (1 — A)u+ Av with
0 < XA <1 we see that g is piecewise continually differentiable since both w
and v are and ¢ is a linear combination of these two functions. At the two
end points +1 we have

g(£1) = (1 — Nu(£1) + Ao(£1) = (1 — A0+ X0 = 0.

Also since v > f and v > f, by multiplying the first inequality by 1 — A, the
second by A, and adding we get

(I=XNu+ >0 =-Nf+Af=Ff.

Thus the space K is compact.

Since we assume that u is the minimizer of E[-] letting v be any other test
function then E[-| evaluated at u + A(v — u), (since it is a different function
than the minimizer ) must have a larger value than E[u]. That is

Elu+Av—u)] > FE

[
E[(1 = XNu+ Au] > Eu] or
El(1=XNu+ Au] — Efu] >0.

u] or
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Writing this expression in terms of its integral equivalent we have
1 +1

3 / (1= + M) —u?)dr >0.
-1

Rewriting the argument of the integrand in terms of v’ + A(v' — ') as

1 +1
: / (WA — ) — u2)dz > 0.

1
Expanding the quadratic, canceling, and dividing by A we have

+1 +1
2/ u'(v —u')dx > —)\/ (v —u')dx .

1 ~1
By taking A smaller and smaller (but still positive and nonzero) the right
hand side of the above approaches zero from below, while the left hand side
is independent of A\. The limiting case gives the desired inequality

+1
/ (v —u)dx > 0.

1

Problem 7 (American call and put problems as (5,t) linear comple-
mentary problems)

An American put requires that

— J— <
wn + O’ Se—— 52 +7rS S —rP <0,

and P > max(FE — 5,0), so the linear complementary problem for an Amer-
ican put option in terms of the financial variables (S, t) is given by

OP 1 ,,0°P opP B
(015 oS th SaS—rP) (P —max(E —5,0)) = 0
or 1 52 282]3 opP
= >
(815 5852 TS&S T’P) > 0

P —max(E—S5,00) > 0.

For an American call, we have C' > max(S — F,0) and the standard Black-
Scholes inequality

80 1 9 2020 oC
— <
81& oS 552 T‘SaS rC <0,

which translates into a hnear complementary problem exactly as an American
put (done above).
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Problem 8 (solving the Stefan problem)

Given the proposed similarity solution u(z,7) = w*(x/\/7) and z¢(7) =
&o\/T, we see that

w = i© () o = (1)

w = 0l (o) = te) (52

When these expressions are put into the given diffusion equation we obtain

Lrgy 1,
To \ 7 ) e T Tl

or multiplying by 7 and rearranging we obtain
* 1 *

as our ordinary differential equation for u*. The free boundary conditions
for u reduce to boundary conditions on u*. For example, the condition
u(z¢(7),7) = 0 reduces to

(e (r),7) = (xfj;)) - (5%) &) =0. (1)

While the condition %(m #(1),7) = —dij(T) reduces to (using the derivative
ug above)
1, _d RS
F“g@o) = dT(go\/;) IV
or
. 1

Now we recognized that Equation 40 is a linear equation in ug and has an
integrating factor [1] given by

exp {/05 %sds} = exp {i@} .
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Multiplying both sides of Equation 40 by this integrating factor we recognize
that it can be written as

d ( §2/4 *> o 0

dé

When integrated once this gives the following for ug
up = Ce &'/,

with C an integration constant. Integrating a second time we find that the
function u*(&) is given by

3
u*({):C’/O e ds+ D,

with D another integrating constant. To evaluate these integration constants
we recognized that the boundary condition u(0,7) = 1 in terms of u* is
u*(0) = 1, which in tern requires that D = 1. Thus u*(£) now looks like

5 2
:C/ e Ads + 1.
0

The two free surface conditions u(zs(7),7) = 0 and %(:ﬂf(f), T) = —dij(T)

in terms of u*(&) using Equations 41 and 42 now become

&o )
C/ e Mds+1 = 0
0
Ce 8/ = ——.

Solving the second equation for C' and putting this into the first equation
gives a single equation for &, of

1 2/4 50 2/4
—5650/ / e ds+1=0, (43)
0

the same equation as claimed in the book. To solve this equation numerically
in MATLAB we recall the definition of the error function erf

2 (7 2
Pt = / e s .
NG NG
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Thus the integral we are evaluating in Equation 43 can be written in terms
of the error function erf as

&o
/ e~ s = /rerf(&y)2) .
0

Using this equivalence we can use the MATLAB command fsolve to solve
the following nonlinear equation

—gegg/‘lerf(foﬂ) +1=0,

for . This is done in the MATLAB script prob_7_8.m where we find £, =
1.416281.

Problem 9 (another Stefan like problem)

Given the proposed similarity solution ¢(x,7) = 7¢*(2/4/7T), we see that its
derivatives are given by

6 = ) (%)zﬁcz@ 0 cn = cie(©)

o0 = (O +re) (—5em ) =0 - 56

When these expressions are put into the given partial differential equation
for ¢ we obtain

or g
Cee + icz —c =1, (44)

as our ordinary differential equation for ¢*(¢). As before, the boundary condi-
tions for ¢(z, 7) reduced to corresponding conditions on ¢*(§). The condition
c(zs(7),7) = 0 reduces to

c(ap(r),7) = rc (“@?) = 7¢* (5%) — ¢ (&) =0

= (&) =0. (45)
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While the condition 2¢(z(7), 7) = 0 reduces to

i) = 0. (46)
Finally, the condition ¢(0,7) = 7 becomes 7¢*(0) = 7 or

(0) =1. (47)

To continue in solving for ¢(£), we recognized that Equation 44 is a second
order linear equation in ¢*. To solve the homogeneous equation we begin by
trying a low order polynomial; say c*(£) = A + B¢ + C&% + DE3. When we
take the needed derivative of this expression and put them into Equation 44
we get

£

2C+6D§+§(B+2C£+3D§2)—(A+B§+C§2+D§3):0.

Equating powers of £ we obtain

20—-A = 0 for &°
6D+§—B = 0 for ¢&!
C—-—C = 0 for &
gD—D = 0 for &,

From these equations we see that D = 0, B = 0, C is arbitrary, and A = 2C.
Thus one homogeneous solution is

G =2+¢.

To find a second solution we will use the method of reduction of order. Let
c5(€) = ¢;(&)a(€) and use Equation 44 to derive an equation for a(§). When
we put the expression for ¢3(§) into our differential equation we get that a(&)
must satisfy

(2 +E)a(€) + 56010+ £)a'(E) =0,

d@) 1 (5(1(”52))(15.

« 2 2+ &2

or
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Integrating both sides of this we obtain

In(a’) = -3 <€22 +4In(2+¢ )) +Cy,

with C our first integration constant. Solving for a’(£) and integrating a
second time we obtain

= _§ é- \/_ 1 §
a(f) = 026 (W + —6 Erf(2))

Here Erf(x) is the error function defined as Erf(x) fo ~dt. Doing
this, we conclude (after multiplying by ¢j(§)) that 02(5 ) is given by

6O = S+ Y2+ ()

We will keep this form of the second solution (rather than extending the
integral in the definition of the error function to infinity) because one of our
boundary conditions, Equation 47, is at £ = 0, and from the above expression
we see that ¢5(0) = 0. The general solution to the homogeneous Equation 44
is therefore given by

c¢*'(§) = Aci(§) + By () -

To solve the inhomogeneous equation, by observation, we see that a partic-
ular solution to the inhomogeneous equation is ¢*(§) = —1. Thus the total
solution to Equation 44 is given by

c'(§) = =14 Aci(§) + By (€) -

We now seek to determine A, B, and &, using the three boundary conditions
in Equations 47 46, and 45 one at a time. Equation 47 requires that the
constant A satisfy (since ¢5(0) = 0) that

—14+24A=1 or A=1.

With this information ¢*(§) now becomes

@)_1+§-+B<4 ¢}2+§ﬂﬁﬂ;)
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Equation 45 requires

L4+ 4 B (%e—i% + g@ + fS)Erf(%)) 0.

Solving this for B we find the obvious expression
14&

B=— .
3 -
(%e—r + %(2 + gg)Erf(%O))

Finally, Equation 46 gives a messy expression for B and &, which we won’t
include here. However, when put the above expression for B above into what
results and simplify we obtain the following

—4 + 2e88/4\/m&oErf (£2)
260+ eS/Ay/m(2 + B)Erf()

or the result that &, must satisfy (by canceling the denominator in the above)

1 = ?efg/‘lErf({o /2)

§o/2
= 653/4/0 e dt
0

€
= 16§8/4/0€_v2/4d1).
2 0

The last integral follows from the previous one by using the substitution
v = 2t. This is the same integral equation for &y as was found in the previous
problem. The algebra for this problem can be found in the Mathematica file
prob_7_9_algebra.nb.

Problem 10 (the equivalence of the two Stefan problems)

We begin by recalling the system of equations from Problem 9. The partial
differential equation is given by

dc 0%
E_@—l where 0 <z <z¢(7),
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with three boundary conditions given by

c(zs(r),7) =0 %(If(T),T) =0 ¢0,7)=r71

If we take the 7 derivative of the partial differential equation above we get

o () _ & (o
or\or) ox2\or)’
Taking the 7 derivative of the first boundary condition ¢(x(7),7) = 0 gives

Oc d:cf 80_ dxf Oc

oz T gt o0

Where we have used the second boundary condition 2¢(z4(7),7)) = 0 to

simplify the above resulting in

5, (@s(7),7) =0. (48)

Taking the 7 derivative of the condition 25(z(7),7) = 0, gives

&c dey 0 (Oc
a2 TGt g (a) 0

Now from the differential equation for ¢ we have that Pc — % + 1 which

oz
when put into the above gives

dc dxy d (oc\
(E(l'f(’T),T) + 1) + = g (E) =0
Using Equation 48 the above becomes
9 (oe _ _dy
ox \or)  dr’

Finally, taking the 7 derivative of the third boundary condition ¢(0,7) = T,
we have 9
c

E(O,T) =1.
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Thus the unknown % must solve the following system

0 (0c 0% [ dc
= (E) =53 (E) where 0 <z < xs(7),

with boundary conditions given by

Jc Jc ( dc ) drs(t)  Oc

E(xf(T)aT) =0, % E(xf(T)aT) = dr 5(077):17

which we recognize as exactly the problem 8 if we make the substitution
Jdc

u = 5 as suggested.
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Chapter 8 (Finite-difference Methods)

Additional Notes and Derivations
The Black-Scholes solution from the pure diffusion equation

From Section 5.4 in the book the change of variables
S=Ee", t=T- - V(S,t) = Bv(x,7) = Ee®*PTu(z, 1),

1527
50

with appropriate values for a and 3 reduce the Black-Scholes Equation 4
in the financial variables (5,t) to the pure diffusion equation % = %, in
dimensionless variables (x,7). A consequence of this fact is that given a
solution to the diffusion equation u(z, ) a solution to the more complicated

Black-Scholes equation V(S,t) is given by
V = BeakDre=gktD’ry (4 1) (49)

= Ee ihDregmalbt)?y, <log(%), 502(T - t))

= EaD gy (b o (k1) (T 1)y, <log(%),%UQ(T—t)) , (50)

where we have used o = —3(k — 1), 8 = —3(k + 1)%, and k = 5. This
is the expression given in the book. Equation 49 is a representa%ion of V
in terms of the variables (x,7), and Equation 50 is the representation of V'
in terms of the financial variables (S,t) but still referencing the diffusion
solution u. A few things should be noted about using the prescription above
to derive numerical solutions to the Black-Scholes equation. The first is
that the options expiration corresponds to the financial time ¢ = T which in
scaled time is given by 7 = 0. To solve for u(z, 7) for 7 > 0 we integrate the
pure diffusion equation from 7 = 0 to the time 7, that corresponds to the
financial time ¢ = 0. Using the above transformation between time variables
this corresponds to integrating v until a time given by

1
Tmax = —o?T.

2
Another important numerical consideration is the explicit specification of the
transformation of the boundary conditions from financial variables to their
representation in terms of the transformed variables. For convenience we list
these functions here.
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A put option

For a put option, the standard boundary conditions in terms of the financial
variables and a given finite spatial computational grid [Spin, Smax] are given
by

P(Smin, t) =~ Ee"TY a5 S —0

P(Smax,t) = 0 as Spax — 00,

from which we can derive boundary conditions on u relative to a transformed
grid [Zmin, Tmax] as
1 20 L D)z
U(IminaT) _ 64(k—i—l) 762(k 1)xmme kT
UW(Tmax, 7) = 0.

These boundary conditions are implemented in the MATLAB functions
um_inf_put.m and u_p_inf_put.m. The general financial payoff function for
a put is given by the well known expression

P(S,T) = max(FE — S,0),

which when we use Equation 49 to derive the corresponding payoff in terms
of (z,7) we find

g(z,7) = ei(k+D)?r max(e%(k_l)m — e%(“l)””, 0). (51)

This expression is coded in the MATLAB function tran_payoff_put.m.

A call option

For a call option, the standard boundary conditions in terms of the financial
variables and a fixed finite computational grid [Spin, Smax] are given by

C(Smin,t) ~ 0 as Smin_>0
C(Smax,t) = Smax — E  as  Spax — 00, (52)

from which one could derive boundary conditions for u naively on the trans-
formed computational grid [Zmin, Tmax] as

U(Tmin, 7) = 0

1 27, 1 10—
U(Tmax, T) A (T DPT (o3 (b Damax _ o5 (h=D)zmax)
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The problem with these boundary conditions is that they require one to take
Smax quite large to obtain accurate convergence of the numerical methods
to the exact solution. Another issue with using Equation 52 is that the
boundary conditions have ¢ or 7 dependence. A much better approximation
can be obtained if we take for our boundary conditions an expression which
is more exact for Sp.x large but still finite. One such expression can be
obtained from the put-call parody result

C—P=S—Ee T, (53)

We see that for S large and using the assumption that P(Spax,t) =~ 0 we
have
C'(Smax, t) & Smax — Ee"TY a5 S... — o0 (54)

This later condition transforms in the (x,7) domain into
(s ) 22 PP (B Do _ B Do) (55)

These boundary conditions are implemented in the MATLAB functions
um inf call.m and u_p_inf call.m. The general financial payoff function
for a call is given by the well known expression

C(S,T) = max(S — E,0),

which when we use Equation 49 to derive the corresponding payoff in terms
of (z,7) we find

g(z,7) = et (k1) max(e%(kﬂ)m — ezlk=Dr 0). (56)
The general payoff function for a call is coded in the MATLAB function
tran_payoff_call.m.
A cash-or-nothing put option

For a cash-or-nothing put the financial boundary conditions

V(Smim t) ~ B as Spn—0

V(Smaxat) ~ 0 as Smax — 00.
These give rise to the transformed boundary conditions of

u(xmina T) - bei(k—i_l)zTe%(k_l)wmin

U(Tmax, 7) = 0.
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Figure 9: Numerical solutions for European cash-or-nothing options. The
financial variables were taken to be £ =10, r = 0.05, c = 0.2, and T"= 0.5
(six months to expiration) and B = E/2 = 5. Left: A cash-or-nothing put.
Right: A cash-or-nothing call.

We found through experimentation that taking the boundary condition above
for x,. performed poorly. A much better boundary condition can be de-
rived by considering the put-call parody results for cash-or-nothing put/call
options. This is given by

C+ P = Be T

If we solve for P and assume that C' =~ 0 when S,.x — 0 we obtain the
following

1 2, Lip_ o
u(xminaT) — be4(k+1) Tez(k l)mmme kT.

These boundary conditions are implemented in the MATLAB functions

um_inf CON_put.m and u_p_inf CON_put.m. The financial terminal condi-

tions are given by

B S<FE
as {0 Sih 67)

which when we use Equation 49 to derive the corresponding payoff in terms
of (z,7) we find

1
Lpan2s [ bez®DT 4 <
glor) = eitrn { P02 (58)
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In these expressions b = %. The general payoff function for a cash-or-nothing
put is coded in the MATLAB function tran_payoff CON_put.m. For an
example of the output when running these numerical codes see Figure 9 (left).
A cash-or-nothing call option

For a cash-or-nothing call the financial boundary conditions

V(Smin,t) ~ 0 as Syin — 0
V(Smaxat)

Q

B as Spax — 00.
These give rise to the transformed boundary conditions of

UW(Tmin, 7) = 0
U(Tmax, T) bei K7 o5 (k=DTmasx
The financial terminal conditions are given by

A(S,T) = { g g;g (59)

which when we use Equation 49 to derive the corresponding payoff in terms
of (z,7) we find

0 <0

peAtDs >0 (90)

o) = e

here again b = % The general payoff function for a cash-or-nothing call is

coded in the MATLAB function tran payoff CON_call.m. For an example
of the output when running these numerical codes see Figure 9 (right).

Exercise Solutions
Exercise 1 (expansions of finite-differences)

Taylor’s theorem applied to u(x, T+ d7) gives

w(x, 74 01) = u(z, 7) + u (z, 7)0T + %u”(x, T+ AOT)072
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where A is a real number such that 0 < A < 1. Computing the required
forward difference from this expression then gives
u(z, 7+ 071) —u(z,7)
oT
which is the desired expression. Doing similar manipulations for the expres-
sion u(x, 7 — d7) we find its Taylor expansion given by

1
= u.(z,7) + §uTT(x, T 4+ AOT)oT,

u(x, 7 —9071) =u(x,7) — u(x,7)0T + %UTT(CE, T — AOT)OT,

again with 0 < A < 1. Computing the backwards difference required in
Equation 8.2 we find

- (u(aj, - 5577) — u(z,T)

which is the desired expression.

) = u,(z,7) — %u”(:ﬂ, T — AOT)0T,

Exercise 2 (centered finite-difference approximations)

We begin this problem by expanding u(x,7 + §7) and u(x,7 — d7) as in
Exercise 1 but now including terms up to third order in é7. We find

1 1
w(z, 7 +071) = u(x,7)+u(x,7)0T + §uTT(a:, )07 + BUTTT(I, T+ \oT)o7?

w(z, 7 —01) = wu(x,7)—u(x,7)0T + 1uTT(x, T)o0T* — éuTTT(:L’, T — NOT)o7.

2
Where A is a real number between 0 and 1. Computing the required central
finite-difference we see that
u(z, 7+ 071) —u(z, T — 07)
20T

= u.(x,7)

1
+ 1 (Uprr (2, T 4+ NOT) + Urpr (@, 7 — NOT)) 072
This later expression is u,(z,7) + O(67%) as claimed. To show Equation 8.4
we can simply use the above expansion but evaluated under the substitution
0T — %57’. Doing so gives
u(z, 7+ 07/2) — u(x, 7 — I7/2)

oT

= u,(z,T)
1 oT oT 9
+ 4_8 <U7—T7—($,7— + )\?) + uTTT(z? T = )\?)) 0.

which again is u,(z, 7) + O(67°) as claimed.
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Exercise 3 (the central-symmetric-difference equation)

We can show that the required expression is second order by expanding the
finite difference expression given. Using the Taylor expansions from Exer-
cise 2 (but in terms of x rather than 7) we can evaluate the central-symmetric
finite-difference expression D, defined as D = u;11 — 2u; + u;—1 as

(62)*

D = u+ (0z)(us)i + i

)

(62) (62)°
2 3!
= (O ) (62 (e + O((62)°).

+ u; — (07)(ug); + (Uga)i — (Usza)i + O((5$)4)

When we divide this expression by (6z)? we see that

L
(0x)?

where H.O.T. stands for higher order terms. This shows the given finite-
difference approximation is accurate to second order.

1
(i1 — 20 + Uim1) = (Uga)i + E(5$)2(Umm)z +H.0.T.,

Exercise 4 (operations in the explicit finite-difference algorithm)

The grid update equation for our explicit finite-difference algorithm in this
case is given by

unt = aul?  + (1= 20)ul + aull ;. (61)

As initially written, we would conclude that (assuming the number 1 — 2«
is pre-computed) that we need three multiplications and two additions to
compute u™"!. Since this must be done at each of our n internal nodes where
N~ <n < Nt of which there are N = Nt — N~ — 1 of them this results in
3N multiplications and 2N additions. The number of multiplications can be
reduced if we rewrite Equation 61 as

' = (1 —2a)u™ + a(uyyy +up ), (62)

which requires only two multiplications and two additions per timestep.
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Exercise 5 (stability of the explicit finite-difference scheme)

Taking e = A" sin(nw) and putting this into Equation 61 above we find the
increment of m in €] given by

m+41 — )\m—l—l

er sin(nw) = Xel*,

and the two increments n in €)' given by

er,, = A"sin((n £ 1)w)
= A\"(sin(nw) cos(w) % cos(nw) sin(w))

= cos(w)el’ £ N\ sin(w) cos(nw) . (63)

When we put these into the Equation 61 we get the following

Aept = acos(w)er + aA™ sin(w) cos(nw)
+ (1+2a)e)
+ acos(w)e — aA™ sin(w) cos(nw)

2acos(w)e) + (1 —2a)e)" .
Solving for A gives (after we divide by e!”") the following
A =2acos(w)+1—2a.

When we use the trigonometric identity cos(w) = 1 — 2sin*(w/2), the above

becomes
A=1—4dasin®(w/2). (64)

For stability of our numerical scheme we must have |[A\| < 1 or
|1 — 4asin?(w/2)| < 1,
which will be true if
—1<1—4dasin®*(w/2) <1,

is true. This last inequality will be true if the following inequality on « is

true
1

0< < ———.
S Ssn?(w)2)
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Since 0 < sin?(w/2) < 1 we see that the fraction on the right-hand side of
the above is bounded as
1

1
-l < .
2 = 2sinl(w/2)

Thus if we require that o < % we can conclude that
I<ax< L < _
2 2sin*(w/2)’
and all of the manipulations of our inequalities can be performed backwards
forcing stability of our numerical scheme.

Exercise 6 (grid refinement in an explicit method)

If we increase the number of x grid points by a factor of K, the grid spacing
0x must decrease by a factor of K. From exercise 4 above, the number of
operations per timestep (multiplications or additions) will then increase by
a factor of K. If we keep a = (5‘577)2 fixed, since dx decrease by a factor of

K ie. o012 = %x we see that d7 must decrease by a factor of K? that is
or' = %. To integrate to the same expiration time T, as before, requires

that we perform M time update steps where, M = %. Because of this when
07 decreases by a factor of K? we see that M must increase by the same
factor. In summary then, by increasing the number of nodes by a factor or
K the work per timestep increased as a factor of K, and the total number of
integration steps increased by a factor of K? so the total work has increased
by K(K?) = K? as we were to show.

Exercise 7 (evaluating a bullish vertical spread)

From the discussion in Chapter 3 the payoff diagram for a bullish vertical
spread is similar to that of a cash-or-nothing call except that there are now
two strikes 7 and F, and the payoff function is linear between them. That
is its payoff function is given by

V(S,T) = max(S — E1,0) —max(S — Es,0).

The bullish vertical spread has financial boundary conditions (in the variables
S and t) that are the similar to the cash-or-nothing call i.e.

V(O, t) =0 and V(—l—oo,t) = E2 — El .
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The European Put Example from Figure 86. 4=0.25 The European Put Example from Figure 85. a=05 The European Put Example fom Figure 85, =052
T T T T T

Figure 10: Numerical solutions via a explicit finite-difference method com-
pared to analytic solutions for a European put option. The financial variables
for this example were taken to be £ = 10, r = 0.05, 0 = 0.2, and T" = 0.5
(six months to expiration). These numbers were chosen to duplicate the re-
sults presented in Figure 8.6 from the book. In many cases the results are
indistinguishable from each other. The three different results correspond to
different values of a = (JJTTP Left: With a = 0.25. Center: With a = 0.5.
Right: With a = 0.52, notice the instability that develops.

Thus the only change needed to evaluate this option in the finite-difference
framework is to change the transformed payoff function.

Exercise 8 (explicit schemes for evaluating European options)

For this chapter we developed a suite of MATLAB codes to price European
options using finite-differences. This problem asked about explicit methods.
See Exercise 12 for similar results using implicit methods.

In the MATLAB function explicit_fd.m we implemented the explicit
finite-difference scheme corresponding to the pseudo-code in Figure 8.5 from
the book. This code can be executed by calling the MATLAB script
explicit_fd driver.m from the command prompt and it duplicates the
results found in Figure 8.6 from the book. Plots of the comparison be-
tween the numerical solution and the analytical solution for three values of
a = (5%2 and demonstrating the potential instability in explicit methods

are shown in Figure 10. Using this code one can price calls, puts, cash-
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or-nothing calls, and cash-or-nothing puts simply by changing the functions
that implement the initial and boundary conditions. See the MATLAB code
explicit_fd driver.m for examples of each of these options.

Exercise 9 (an explicit scheme for the Black-Scholes equation)

We desire to derive an explicit finite-difference scheme directly from the div-
idend modified Black-Scholes equation. To discretize this equation directly
requires that we integrate from the financial time ¢ = T backwards to the
current time ¢ = 0. We begin with a finite-difference approximation of the 7
derivative, %—Z, given by

ov. Yyl _ym

or ot ’
and a spatial approximation of ‘g—g to be evaluated at t™™! = (m + 1)t using
central differences as

as ~ 26
Finally, we take our approximation of the second derivative ?)ZTZ using central
differences and again evaluated at ™! as
A e A

n

052~ (65)2

ov v - v

When these are put into the Black-Scholes Equation 29 with a discrete spatial
discretization of .S,, = ndS we obtain the following difference equation

Vymt+l _ pm 1 ) Vm-i-l — 9y m+1 + Vm+1
n n - ) 2 n+1 n n—1
5t 5o (ns) ( (652
an-—il_l B Vnni—"l_l

+ (T—Do)(néS)( L 553

) —rymtt =0,
Solving this expression for V™ in terms of V™! we find

1 1
Vmo= ot (502n2 — 5(7“ — Do)n) Yt
+ Vbt (—U2n2 — r) Yt

1 1
+ dt (502712 + 5(7" - Do)n) vt
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Defining a,,, b,, and ¢, as suggested in the text we arrive at the difference
equation proposed. The limits on the index n go from n = 0 to n = 400
and the limits on the index m go from m = M (which corresponds to t =T
or expiration) down to m = 0 (which corresponds to the time ¢t = 0). Since
our difference equation marches backwards in time at each step timestep we
know the value of V! and from it compute the value of V'™ at the previous
time from it directly. This is the definition of an explicit method. This
method of solution will suffer from all the stability problems that explicit
methods have i.e. we may have to enforce a timestep restriction on 6t to
ensure convergence.

Exercise 10 (minimum algorithm count for the implicit algorithm)

For this problem we desire to determine minimum the number of multiplica-
tions/divisions required per time-step when we solve for u”! given u using
the LU algorithm using Equation 65. The LU algorithm is presented at the
end of the section in the text that discusses it and consists of three main

steps per time-step. In an implementation we first compute ¥, from

Yn-+1 = 1+ 2a
2

Yo = 1420 — for n=N"42,--- ,NT —1.

Yn—1

These calculations require approximately N = N* — N~ + 1 multiplica-
tions/divisions. Then given the known 4™ we compute ¢ using

dN-41 = by
am
" = b Il g = NT g2 N1,
n—1

which requires approximately 2N multiplications/divisions. In the third and

final step we compute v™*! using
m
m+1 _ Ant-a
Un+t_1 =
YN+-1
m m—+1
q, +oau, B
umtt = 2 L for p=NT—-2,-.. N1,
Yn

which requires another 2N multiplications/divisions. The three steps taken
together then require O(5N) multiplications/divisions in total.
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Exercise 11 (stability of the implicit finite-difference scheme)

The difference equation derived when we discretize the diffusion equation
U, = Uy, using an implicit finite-difference scheme is given by

—ou™ !+ (14 20)u™t — aqull =ul. (65)

Since this is linear the error at node n and timestep m denoted €], must also
satisfy this equation. From Fourier theory we can take as the function form
for e the following expression

er = \"sin(nw) . (66)

n

The spatial increments e]',; are computed as in Equation 63. With these
expressions then Equation 65 becomes

= —aA(el cos(w) — A" cos(nw) sin(w))
+ (14 2a) el
— aA(el cos(w) + A™ cos(nw) sin(w))

m
en

When we cancel the expression involving cos(nw), and divide by e we obtain
—2aAcos(w) + (1 +2a)A =1.

Solving for A\ gives

N 1
14 2a —2acos(w)
If we use the trigonometric identity cos(w) = 1 — 2sin?(w/2), the above

expression for A then becomes

N 1
1+ 4asin?(w/2)

(67)

the expression given in the book. Since from this we can see that A < 1 for
all values of w this scheme is stable.
Exercise 12 (implicit schemes for evaluating European options)

For this chapter we developed a suite of MATLAB codes to price European
options using finite-differences. This problem asked about implicit methods.
See Exercise 8 for examples of option pricing using explicit methods.
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In the MATLAB functions developed here we implement the fully im-
plicit finite-difference method with two matrix solver. The first matrix
solver uses the LU decomposition and is implemented in the MATLAB func-
tion implicit_fd LU.m. This corresponds to the pseudo-code found in Fig-
ure 8.10 from the book. The second matrix solver method implements the
iterative method of successive over relaxation or SOR and is found in the
MATLAB function implicit_fd SOR.m. This algorithm corresponds to the
pseudo-code found in Figure 8.11 from the book. These function can be ex-
ecuted from the command prompt by calling implicit fd LU driver.m or
implicit_fd SOR_driver.m respectively. They both duplicate the numerical
results given in Figure 8.12 from the book.

Finally, in the MATLAB functions crank fd LU.m and crank fd SOR.m
we implement the Crank-Nicolson method with solution via the LU decom-
position or successive over-relaxation SOR. They correspond to the pseudo-
code in Figures 8.13 and 8.14 respectively from the book. They can also be
run via the same driver functions as earlier and in this case duplicate the
numerical results found in Figure 8.15.

These codes can price calls, puts, cash-or-nothing calls, and cash-or-
nothing puts simply by changing the functions that implement the initial
and boundary conditions. See the MATLAB codes for examples of each of
these options.

Exercise 13 (an implicit scheme for the Black-Scholes equation)

In this problem we derive an implicit discretization of the dividend modified
Black-Scholes Equation given by Equation 29. To do this we will evaluate
our spatial (i.e. S) derivatives at the time t™ = mdt rather than at the
current timestep time ™' = (m + 1)dt. The latter being the time where we
evaluated the spatial derivatives in the explicit scheme in Exercise 12. With
central differences for the spatial derivatives (evaluated at t™) we have

oV vm —vm,

s 265

PV VM =2V
952~ (65)2
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When we put these expressions into the Black-Scholes equation we obtain

vrzn—i—l _ Vnm 1 2 2 Vnnjil-l - QVT:n + Vnnll

m m
Vn+1 - Vn—l

+ (r — Do)(ndS) (T) — Vi =0.

Putting the V™ terms on the right-hand side and the V™! terms on the left
hand side we obtain the difference equation

—ymrt = Gt (502712 — 5(7’ — Do)n) v,

— V"=t (0'272,2 + 7’) v

1 1
+ 6t (502712 + 5(7« — Do)n> v (68)
On defining A,,, B,,, and C,, as in the text we obtain the required discretiza-
tion for the “interior” nodes n > 1. On the boundary nodes when n = 0 we
use a slightly modified finite differences. We begin with the same expressions
as earlier but evaluated at n =0

oV vm—ym

Q

ES 265
N A T e
252 (65)2

Assuming that we can take Vj® = V™ which would be the case if we had
Dirichlet boundary conditions on the left end of the computational domain
(corresponding to small stock prices) we obtain for the ¢ = 0 node then the
following finite-difference approximations

Q

aS 205
82‘/ _ V'lm _ ‘/Om
952 T (69)?

When we put this into the Black-Scholes equation the result is Equation 68
evaluated at n = 0 and V™ = Vj™. This is (since A, evaluated at n = 0 is

zero) the equation
BOVE]m 4 CO‘/lm — ‘/E]m—l—l 7

as claimed in the book.
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Exercise 14 (the LU factorization of the implicit matrix)

The system given in this problem is a direct matrix representation of the
equations found in problem 13. We desire to solve it by factoring the tridi-
agonal coefficient matrix (called here M) into factors L and U such that
M = LU. Writing the matrix system for Exercise 13 as Mv™ = b™ where
b™ = v™*Lif we can factor M as LU then we can solve the original system
Mo™ = b™ as two triangular systems

Lg" =0b" and Uv™ =q™.

To derive this factorization we will write the factorization of M into LU in
terms of its components A,,, B,, and C,,, a lower triangular matrix L and an
upper triangular matrix U as

"By Co 0 - 0
Al Bl Cl :

0 Ay By

By_s Cn_a 0

: Anv_1 Byo1 Cnoa
o .- . 0 An By

100 ... o 07T F z O
L1 0 : 0 Fr = 0
0 &k 10 S
: s 10 0 B
1 0 0 Fn_s
Inog 1 : 0
0 0 In 11 L0
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Multiplying the two matrices on the right-hand side we obtain

Fy % 0 0
LEFy lLizo+ Fy 21 0 :
0 o Fy lozi+Fy, 2z 0
0 I3Fy
ZN—-3 0
IN—2z2N—3+ Fn_2 ZN-2 0
: 0 IN—1FNn—2 IN—12N—2 + Fn—1 ZN-1
L 0 0 lNFN_1 lNZN_1+FN_

Equating the elements of the upper subdiagonal of this matrix and the
original matrix M gives

C,=2z, for n=0,1,2,--- N—1, (69)

and is the expression used to evaluate z, in terms of known coefficients of
M. Next, equating the elements of the lower subdiagonal gives

A, =1,F,_y for n=1,2,---,N. (70)
Finally, equating the elements on the diagonal between the two matrices gives

By, = F
B, = l,zo.1+F, for n=1,2,--- N.

Since we know z, from Equation 69 this last equation becomes

B,=1C,1+F, for n=12,--- N. (71)
From Equation 70 we have that [, = % which when we put this into

Equation 71 gives

A
F, =B, — =
(7

n—1

)Cn_l for n=1,2,---,N.

We now have all of the pieces to complete our LU factorization. Explicitly
we need to determine expressions z,, [,, and F, in terms of A,,, B,,, and C,,.
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Since z, is determined by Equation 69, to determine the other two elements
of our factorization we see that we can first compute F), as

FO == B(]
An
F, = B,— Chqy for n=1,2,--- N,
Fn—l
and then compute [,, from F), using Equation 70 or
Ap
l, = o for n=1,2,---,N.

Now that we have expressions for [,, F,,, and z, we can solve Lg™ = b™
which is the system

1 0 .- e 07
L 1 0 : @ ‘/E)m—i_i
0 I, 1 0 " v
: Is 1 0
Lo ol g, || v
In.1 10 aw | W]
| 0 0 In 1]
as
% = Vit
m m—+1 m m—+1 An m
g = V" —lqg,=V"" = —=—)¢q", for n=1,2,--- N.
Fn—l
Next we solve Uv™ = ¢ which is the system
CFy 2z 0 .- o 0
0 F 2z 0 : 7% 9"
L0 F oz 0 Vi @
0 F3 : —
' 0
Fy-2 zv—2 0 VL, qN-1
0 FN_1 ZN—-1 L VKTn ] L q%
L0 0 Fyn ]
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Solving the Nth equation first, the N — 1th equation next, up to the first
equation gives the following recurrence relations for V"

N
Fy
1

Vnm = (Fn) (q:? — Zn nnj—l)

1
= (E)(qr’?—CnVﬁl) for n=N—-1,N—2,---,1,0.

Vi =

Where in the above we have recalled that z, = C,. These give the desired
expressions.

Exercise 15 (iterative methods for the B-S equation)

The Jacobi method for the system in Exercise 13 and 14 is given by beginning
with an initial guess for V™ here denoted V™. We then solve for the diagonal
terms in relation to the non-diagonal terms as

1
Given this expression we then iterate it by putting in V™* on the right-hand
side and obtaining from it V™¥*! on the left-hand-side. As an equation this

is given by
1
nm’k—l—l B ( nm+1 A” r:rff Cn ﬁf) ) (73)

n
We begin these iterations using V™° as the initial guess. When the itera-
tions fail to change the value of V™" significantly i.e. if for a user specified

tolerance e we have
[Vt — V|| <e,

for all m and n then we will stop performing iterations and take the last
value of V™" as the value of V™ to use at the next time-step.

The Gauss-Seidel algorithm is a simple modification of the above where
we recognize that in calculating V/™¥*1 on the right-hand side of Equation 73
we have already calculated an updated value for Vn"ff 1. Thus we can use
this value immediately in our iteration scheme as follows

1

k+1
Ykl =
n Bn

(vt = AV - ) (74)
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This simple modification greatly improves the convergence of this algorithm.

Finally, for the SOR algorithm, we can derive this iterative method using
one Gauss-Seidel step to compute a “trial” value Y, ™**! for the unknown
Vmk+1 and then modify this value by “over-correcting” the previous estimate
Vmk by this value. Mathematically, this consists of iterating the following
two steps

1
yri = = (Vn’”“ — AV - Cnvﬁf)

— VT:n,k + w(YT:n,k-i-l _ Vnm,k) )

Here w is the over-relaxation parameter and is chosen to be 1 < w < 2. Again
these equations are iterated until convergence.

m,k+1
Va

Exercise 16 (accuracy at the locations between grid points)

The right-hand side of Equation 8.28 is

1 (g = 2u ) upt = 2u ) 2

— O((o . 75

j (M e Lo (1)
We have shown in Exercise 3 that the first term in parenthesis approximated
the second derivative at (z,7) as

up = 2up oy 0%u(w, )
(0x)? 02

In the same way the second term in the above approximates the second

derivative at (x,7 4+ d7) as
m+1 m+1 m+1 2
Upt1 — Qun + Uy d U(ZIZ’, T+ 57—) 2

= + O((0x)7), 7

e o2 ((6x)%) (77)

simply because we are evaluating u now at the time 7 4 7. These together

show that Equation 75 is a finite difference approximation to the requested

differential operator.
To show the next result we will Taylor expand each derivative about the
point (z, 7 + %T) To provide more detail, we begin by Taylor expanding the

+O((62)?) . (76)

expression %(m, 7) as follows
Pu(z, T) _ Pu(z, 7+ L —I)
Ox? Ox?
Pulz, 7+ %) Bu(z, 7+ %) (o7 )
N Ox? B 01022 (?) +0((07)7).
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Here we have Taylor expanded about the point (x,7 + %T) by the small
increment —%T. Next, using the same trick we will simplify the expression

%(z, T+ 071) as follows

Pu(r,7+or)  Pulz, 7+ F+ %)
Ox? B Ox?
Pu(z,7+%)  Bulz,7+%) (o7 5
B Ox? L (?) +O(07)).

In this case we have Taylor expanded about the point (x, 7+ %) by the small
increment %T. If we then average the previous two expressions the term linear
in 07 cancels and we derive the following

1 (0%(17,7‘) N OPu(x, T+ 57‘)) _ Pu(x, 7+ %T)

2
2 Ox? Ox? Ox? +0(07), (78)

as we were to show.

We can use the same trick of evaluating each derivatives at the midpoint
between them to show the next result. Specifically, we have a Taylor series
for u(z, T + 07) given by

u(z, 7 +901) = u(x,7‘+%+%)
= u(x7+5—7)+u(937+5—7) or
- ’ 2 T ) 2 2

1 or. (o7’ 3
+ dtare5(5)' o

While for u(z, 7) we find

wz,7) = ulz, 7+ %— — %—)
= u(:c,7’+%) —uT(x,T—l—%—) (%)
+ %UTT(IE,T‘F%) (%)2+0(573)~
Computing the required forward difference we find
TR0 Z @) 4 0Ty 4 og6r?), (79)

ot 2
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or the requested expression. Then using the above identities in reverse we
see that the differential equation evaluated at a point midway between two
grid points or

u(z,7+%)  Pulz,7+ %)

or 02 ’

is equivalent to

w(x, 74 07) — u(z,7) 1 (82u(:c, ) N OPu(x, T+ 07)

5 +0((67)%) = 5 92 o )+O((67)2).

By Equation 79 on the left and Equation 78 on the right. Then using Equa-
tion 76 and 77 we have the above is equivalent to

m+1 m m m m m+1 m-+1 m—+1
Uy, - Uy, 1 un—l—l 2un + Up_1 + un—l—l 2un + Up 1
oT 2

B 522 512

)+O«&w%+0«&F%

showing that the Crank-Nicolson scheme is approximating

Ou(z, T + %T) _ Pu(x, T+ %T)

or x? ’
to an accuracy of O((0z)%) + O((dt)?).

Exercise 17 (stability of the Crank-Nicholson scheme)
The Crank-Nicholson equation for the pure diffusion equation u, = u,, is

given by

1 1
(1+ up ™ = Sa(utl +uf) = (1= a)u + s, +uk,). (80)

Since this is a linear equation it is also the equation for the error e]'. Using
Fourier analysis we can consider this equation when our error term has the
specific functional form given by

er = A" sin(nw) .

When we put this expression into the Equation 80 and solve for A\ we find

1 —a+acos(w)
14+ a—acos(w)’

A
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If we then use the trigonometric identity of cos(w) = 1 — 2sin*(w), the
expression for A above becomes
1 —2asin®*(w)

1+ 2asin?(w)
or the required expression. Now taking the absolute value of A we find

_ |1 — 2asin?(w)| < 1+ 2asin?(w)
11+ 2asin?(w)| — 1+ 2asin?(w)

R

=1,

showing that |A| < 1 and that the Crank-Nicholson method is unconditionally
stable.

Exercise 18 (the Crank-Nicholson scheme for the B-S equation)

The Crank-Nicholson scheme is a hybrid of the explicit finite-difference scheme
and the implicit finite-difference scheme. From Exercise 9 above we have
shown that the explicit finite-difference scheme is given by

V= a Vet 0 Vot e, Vit for n=1,2,- (81)
with
1 2,2
ap, = 5( n® — (r — Do)n)dt

by, = 1—(o’n*+7)dt

¢ = %(02712 + (r — Do)n)dt.

While the implicit discretization of the B-S equation is developed in Exer-
cise 13 (above) and is given by

AV + BV 4+ GVl = Vi for m=1,2,-- (82)
with
An = —an
B, = 1+ (o*n*+7)dt
Cn = —Cp
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Now the Crank-Nicholson finite-difference scheme can be obtained by averag-
ing the explicit and implicit finite difference approximations above as follows.
We first write the explicit and implicit finite-difference equations in terms of

their finite-difference approximations for %—‘; as
Vm+1 - Vm a I
B N — __"VM-H 027’L2 r Vm+1 o _nvm+1
ot ot n-t +( - ) n St n+1
ymtl _ym A C
n n — _nvfz + 0'277,2 ‘l‘ r Vm + “nyrm )
5t 5t n—1 ( ) n 5 n n+1

Taking the average of the expressions on the right-hand side of these two
finite-difference approximations of %—‘t/ gives the Crank-Nicholson scheme of

ymtl _ym la 1A
n o . _ZRymtl  ZIRym
5t S TN T
1
+ 5(02712 +r) (Vv
Len mer  1Cn

55t 1l T 5 Vet
Multiplying by d¢ and moving all terms evaluated at mdt to the left-hand-side
we obtain

1 ot

1
—Vnm — §AnVn”11 — 3(0'2”2 + T)V,;n — §Cn nn—t-l

= —pymtl_ §anVn_J1’1 + 5(02n2 + )yt ichn;{l :

Multiplying by —2 and grouping terms we obtain

AV + (24 (6°n® +7)ot) Vi + C, VT

= a, V" + (2= (o?n® +7)0t) V) 4 ¢, VI (83)
Now this is exactly the same equation as if we had simply added together
Equations 81 and 82 the two finite difference equations and divided the re-
sulting sum by 2. This last observation may be an easier way to generate the

Crank-Nicholson scheme given the explicit and implicit schemes.
To derive the LU decomposition algorithm for this system we recognize
that that it is exactly like in Exercise 14 except that now the elements on the
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diagonal of the system matrix and the elements of the vector on the right-

hand side are slightly different (rather than simply V/™*1). If we denote these

new right-hand side elements by Z™*! our system becomes the following
Zm = a, Vi + (2= (0?0 +r)ot) VI 4 e, Vi

and our new diagonal elements become B, = 2 + (0?n® + r)6t. With this
notation the system we are solving is given by

'BO Co 0 .- o |r A 'Z(’]”H'
- . Vm Zm+1
Al Bl C;l : ‘/;m Zzn-i-l
0 Ay, By
Bn_s CE’N—z 0 Ve, Z]’\V;j%
: An-1 Bn-1 Oy Vi, ZN
i 0 0 AN BN ] L V](fn i —Z]r\er_l—

Since this is effectively the same system as in Exercise 14 the LU algorithm
developed there will also solve this system with the appropriate modifications.
The SOR algorithm that was developed in Exercise 15 will also solve for V™
once we have made the required changes.

Exercise 19 (the 2D diffusion equation)

For this exercise we will derive several finite-difference equations for the 2D
diffusion equation

ou Pu  u

or 0 T op

An explicit scheme

To begin using forward differences for the time derivative and centered differ-
ences for the spatial derivatives by defining u}"; = u(idz, joy, mdt) we obtain

m+1 _ um

m m m m m m
Uy i Wiv15 — 2wy +uiy I Uiy — 2w gy

0T 0x? oy?

(84)
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If we define o, = 2% and o, = 5% the above becomes

m+1

m m m m m m m
Uz Ugj + az(ui+1,j - 2uij + ui—l,j) + ay(ui,j+1 - 2uij + ui,j—l)

m m m m m
—2(ay + ay)uij T QUi+ Qulliyg Oyl g+ Oyl gy,

a fully explicit scheme.

An implicit scheme

To implement a fully implicit scheme requires simply to evaluate the centered
spatial derivatives at the time 7 4 d7. When we do this we get

m+1 _ m m+1 m~+1 m~+1 m+1 m~+1 m+1
Uy Uij  Ujqq 2uij Uy n ;541 2uij + Uy (85)
oT ox? 0y?

The Crank-Nicholson scheme

The Crank-Nicholson scheme is obtained by taking an average of the right-
hand side of Equations 84 and 85 to get

m+1 m m m m m m m
Uiy — U 1wy — 2wy +uily o wl — 2w +ufl
- v — — +
0T 2 0x? oy?
m+1 m+1 m+1 m+1 m+1 m+1
L[ uiy;— 2uij tu g Uiy — zuij + Uy
+ = - + -
2 ox oy
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Chapter 9 (Methods for American Options)

Exercise Solutions
Exercise 1 (the projected SOR solver)

See the MATLAB function PSOR_solver.m where we implement the pro-
jected successive overrelaxation (PSOR) solver for American options dis-
cretized using a Crank-Nicholson finite-difference formulation.

Exercise 2 (an explicit discretization of the LCP)

The continuous linear complementary problem (LCP) is given by the follow-
ing set of equations

(% - %)20, w(w, ™) — g(a,7) >0, and (86)
@_Z - %) (u(z,7) — g(z, 7)) = 0. (87)

To discretize these inequalities explicitly, requires we evaluate all spatial
derivatives at the discrete time t™ = mdr. Thus we consider the finite-
difference approximations given by

ou  um™tt—ym
E ~ T + O(5T) y
and o2 )
u upy' + Uy g

Then considering the equation a_ — W = 0 with the finite difference approx-
imations above we find

m m oT
unH:un—i-(W)(nH 2u +u )

The right-hand-side of this equation (using the definition o = 5%) becomes

uy' + ofuy) Upt1 —2uy +uy ) = (1 —2a)uy’ + O‘(“nm+1 +up ).
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We will define this later expression as y™! (a proposed value for u™*'). We

can be guaranteed to satisfy the constraint u(z,7) > g(x,7) by taking

m+1 m+1 _ m+1
up ™ =max(gn Ty ).

To further explain this technique note that if in this maximum we select

g™t for the value of u™! (that is the condition g™ > y™*! holds) then

u™t = g™+ and the discrete form of u(x, 7) = g(x, 7) holds. Thus the right-
most factor u(z, 7) — g(z,7) in Equation 87 vanishes. If in the maximum we

select y™*1 (that is the condition g™+ < y™*! holds) the discrete form of

% — % vanishes and the left-most factor in Equation 87 is zero. In either

case we have that the discrete form of

(g_u _ y) (u(w,7) = g(x,7)) =0,

holds.

Exercise 3 (implicit discretization of the LCP)

The continuous linear complementary problem (LCP) formulation is given
in the Equations 86 and 87 above. Using an implicit discretization for the
equalities above gives

m m—1 m m m
up — up up' g — 2wyt + up g

5t (07)? =0

Simplification of this (using the definition of o defined as o = ( 5‘3)2) we have

—au 4 (14 2a)ul — aul | = ul" (88)

forn=N"4+1,N"+2,--- Nt —2 Nt —1. Whenn=N~"orn=N" we
must enforce the continuous boundary conditions of

xgg:noou(x7 T> - xl—lf:iloog(x7 T> ’

which in the discrete case become

uy- =gy~ and  ujs = gy« (89)
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With this, on defining the vectors u™ and g™ as in equation 9.10 in the
text and C and b™ as given in the problem, Equation 88 with the boundary
conditions in Equation 89 in matrix form becomes

Cu™ > bm’um > gm
(u™ —g™)(Cu™ —b™) =0,

as claimed in the book.

Exercise 4 (the PSOR method for the implicit discretization)

The projected SOR method for the equations in Exercise 3 is given by iter-
ating until convergence two steps. The first, is a normal Gauss-Seidel step
followed by a modified overrelaxation step. Exercise 3 specifies that we solve
the implicit equation

—aly o+ (14 2000 — aully, = b

for u;'. The normal Gauss-Seidel step for this equation is given by computing

1
mokt+l — b™ 4 au™ 1 qu™k) .
Yn 1 i 2@( n n—1 n+1)

m—+1

Then the modified overrelaxation step is given by correcting this value ¥

as
TR = max(gl, g+ (- )

Here w is the overrelaxation parameter 1 < w < 2. The two equations for
y™* and u™" are repeatedly iterated until convergence of u™*.

U

Exercise 5 (the unmodified explicit LCP)

The unmodified linear complementary problem LCP for an American put
V(S,t) in terms of financial variables is given by two inequalities

o 1, ,0%V oV
= 4= - — U<
5 +2US 8S2+(7’ DO)SaS rV <0 (90)
V > max(E — S,0), (91)
with the equality constraint that
o 1, ,0*V A% B

135



To discretize Equation 90 we follow the steps from Exercise 9 in the previ-
ous chapter. Defining W)™ be the explicit finite-difference solution to Equa-
tion 90 (taken as an equality) we enforce the second inequality constraint
V' > max(E — S,0) by taking for V" the following
Vo = max(W", max(E — ndS,0))

= max(W", E —ndS,0)

= max(W", E —ndS).

The changes to the above method needed to price an American call would
be that the inequality in Equation 91 would now become

V(S,t) > max(S — FE,0), (92)
which translates into the discrete representation as

Vo = max(W,", max(néS — F,0))
= max(W",noS — E).

For an American cash-or-nothing option the modification needed for pricing
is to change the constraint imposed by the payoff function. As an example
for a cash-or-nothing call we have a continuous constraint on the value of our
American option V given by

V(S,t) > BH(S — E).
This requires that when we compute our numerical solution that we take

V" = max(W", BH(ndS — E)) .

Exercise 6 (the unmodified implicit LCP)

The linearly complementary problem (LCP) for an American put was dis-
cussed in Exercise 5 of this chapter and the fully implicit finite-difference
discretization was derived in Exercise 13 in the previous chapter. Given
the notation in this problem and the results from the previous exercises the
Equations 86 would become

MV™ > V™l and V™ > A,

136



with V™ the vector with components of V" for n = 0,1,---, N, and A
a vector with elements containing the payoff for an American put option
evaluated at S, =ndS forn=0,1,2,--- , N. That is

A = (0, max(6S — F,0), max(20S — E,0),--- ,max(NdsS — E,0))".
The remaining expression
(V" — A)(MV™ = V™) =0,

is just the transformed linear complementary problem constraint Equation 87
written in terms of the discrete vector variable V.

Exercise 7 (the PSOR method for the implicit LCP)

The projected SOR algorithm from Exercise 6 consists of iterating the steps
of solving the matrix system MV™ = V™! for V™ and then “correcting”
its solution to enforce that V™ > A and repeating these two steps until
convergence. As an iterative scheme this means that we repeat the following
two steps

1
VIR = o (VT = AV - GV
ekt = max (VMR — w(YmET YRy A (ndS))

max (V" — w(¥ = Vik), max(0, E — ndS))

The first equation for Y™**! is a Gauss-Seidel step and is where we “solve”
MV™ = V™l for V™. One step of the Gauss-Seidel method does not result
in a very accurate solution requiring an overrelaxation step. The second
equation above (the one for V™**+1) we “correct” via. the outer maximization
function any proposed value for V™¥*1 that would not satisfy the early option
constraint V. > A(ndsS).

Exercise 8 (numerical solutions for some American options)

Methods aimed at the solution to the Black-Scholes equation were discussed
in previous chapters. The basic formulation presented was

1. Transform the Black-Scholes equation into the pure diffusion equation
U, = Uy, With the final option payoff becoming the initial condition of
the diffusion equation.
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2. Solve the diffusion equation using any number of techniques.

3. Transform the solution of the diffusion equation back into the financial
variables of interest using

V(S,t) = Bzt ga(=h) o= g (k120 (T—0),, <log(S/E), %ﬁ(T - t)) .

where 0 <¢<T and 0 < 5 < 0.

These expressions and their derivations in addition to the transformed payoff
functions are discussed in much more detail in the book and also in the
discussions on Chapter 8 found in these notes.

To price options on a stock with a constant dividend yield Dy we recall
from Chapter 6 that its price is given by V(S,t) = e Po(T=0V (S t), where
V1 is the “normal” Black-Scholes price obtained numerically or analytically
using an interest rate r — Dy rather than r. Procedurally, this means that
we solve the Black-Scholes equation with an interest rate of r — Dy to get
Vi(S,t) and then rescale this this solution by the factor e 20" to get the
complete solution. For this problem we implemented the Crank-Nicholson
numerical scheme for pricing American options using the linear complemen-
tary framework. The code for the implementation of the projected SOR
numerical method can be found in the MATLAB functions PSOR_solver .m.
The code for the implementation of the timestepping can be found in the
function crank fd PSOR.m. Examples of how to call these functions can be
seen by calling the routines dup_fig 9 4.m and dup_fig 9 .5.m. The first
script dup_fig 9 4.m duplicates the table of option prices presented in Fig-
ures 9.4 for an American put option. While the second script dup_fig 9. 5.m
duplicates the plot of an American call option shown in Figure 9.5. Plots of
the various profiles produced are shown in Figure 11.
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The Americna/European Put Example from Figure 9.4. a=1T=0.5 The American/European Call Example from Figure 9.5. a=1 T=0.33333
T T T T T T 22 T T T T

—%— European Put —&— American Call
—o&— American Put 2 Payoff at Expiration
° . . 1 4

Figure 11: Example numerical solutions for American put and call options.
Left: The numerical solution of an American put option with parameters
taken to duplicate the results found in figure 9.4 from the book. Right:
The numerical solution of an American call option with parameters taken to
duplicate the results found in figure 9.5 from the book.
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Chapter 10 (Binomial Methods)

Additional Notes on the Text
The discrete random walk

After having computed expected value of S™™ and of (S™)? in Exercise 1
below the variance of the continuous random walk is

varc[Sm+1|Sm] — E[(Sm+l)2|5m] o E[Sm+1|5m]2
— €(2r+02)5t(5m)2 . e2r5t(5m)2

_ (Sm)2€2r6t(6026t o 1) . (93)

To compute the variance of S™*! under the discrete binomial process requires
the calculation of &[(S™1)?|S™]. Using the definition of our binomial tree
we find this expectation given by

E[(S™S™] = p(uS™)* + (1= p)(dS™)’
(pu® + (1 = p)d®)(S™)*. (94)

Using this, the variance is then given by

var[S™S™] = (pu? + (1 - p)d®)(S™) — (572X
= (S™?(pu® + (1 - p)d* — ™). (95)

Setting this expression equal to the continuous variance expression in Equa-
tion 93 requires

2
pu2 + (1 . p)d2 . 627“& — ¢ ot+2rét 627“& ]

This then becomes ,
pu2 + (1 _ p)d2 _ e(2r+a )6t’ (96)

which is equation 10.5 in the book.

the case u = 1/d

If we solve for p in the expression obtained when we set the expectations
equal (i.e. equation 10.4 in the book) we find that

pu—+d—pd=e"".
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or solving for p that p can be expressed as

67’6t_d
u—d

p= (97)

Doing the same thing when we equate the variances Equation 96 (equa-
tion 10.5 in the book) gives the following for p in terms of u and d

6(2T+0'2 )ot d?

u2 — d2

p= (98)

This is equation 10.8 in the book. Dividing Equation 97 by Equation 98 we

obtain
u2 _ d2 6r6t —d
( u—d ) (6(2r+02)6t _ dz) =1.

This allows us to solve for v + d and we find

e(2r+02)5t -

u+d: 67’6t_d ?

which is the equation in the book presented below 10.8. When we multiply
by €% — d on both side this expression becomes

(u + d)erét —ud — d% = 6(2r+02)6t _ d2,

or
(u + d)erét —ud = 6(2r+02)6t ‘

If we now enforce the constraint the the up returns v and the down returns d
are equal in strength we take u = % and obtain (after multiplying by de"")
the equation

d2 — (6—r6t + e(r+a2)6t)d +1=0.

If we define a variable A as

1
A= (e e (99)

we obtain a quadratic equation for d given by

d>—24d+1=0. (100)
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This has solutions given by the quadratic formula. We find
d=A+vVAT 1. (101)
Note that u since it equals 1/d is then given by
11
d  A+/A2 -1
- (=) )
A+VA2 -1 AFVA2 -1
= AFvVA2-1. (102)

Since d < u we must take the negative sign in the expression 101 for d and

the positive sign for u in the expression 102.

Now since u = % the quadratic equation for u is given by setting d = %

d
1 1
Uu Uu

in Equation 100 giving
Multiplying this equation by v and rearranging gives

u =

1 —2Au+u*=0,

the same quadratic equation we had for d in 100.

the case p = %

When p = % from the equation obtained by equating the mean of the contin-
uous process and the binomial tree approximation (equation 10.4) we have

u+d=2e"". (103)

and by equating the variance of the continuous random process and our

discrete binomial tree given by Equation 96 we find
u? + d? = 2ot (104)

which is equation 10.11 in the book. To solve these two equations for v and
d we let u= B+ C and d = B — C and then solve for B and C. With these
substitutions Equation 103 becomes

B+C+B—-C=2B=2" or B=¢".
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While Equation 104 becomes
(B+C)*+ (B —C)? =267t

or
2 (2r+o0?)st 2 2rt/ o268t
C? = o)t _ g2 — 2rot(po70t _ )

so that C then becomes

C = emty/eo®t — 1, (105)

With this for C, v and d then become

u = B+C:er‘5t<1+\/eaz5t—1>
d = B—C:er5t(1—\/e”25t—1>,

which are the equations 10.12 in the book.

Implementing the binomial tree algorithm

In this subsection we comment on the pseudo-code implementation of the
discrete binomial model for a European option and found in figure 10.4 of the
book. Most of the code presented there is straightforward with the exception
of the initial for loop that fills the array data structure. The loop we wish to
discuss here is inside a loop over timestep (the outer m loop) and is specifically
given by

for( n=m; n>0; --n )
array[n] = u*array[n-1];
array[0] = dxarray[0];

This loop uses the fact that at the iteration m-1 in the outer timestep loop
we have the array array[0:m-1] filled the stock prices S™~1 = dm™~1="y"S)
forn =0,1,2,---,m — 1, and the observation that we can get most of the
stock prices required for the next timestep m by multiplying every value in
this array by the value of u which then gives for values of array[1:m] the
following numbers

US:Ln—_ll _ dm—l—(n—l)uns(()] _ dm—nunS((]] for m=1,---.m.
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This calculation is exactly what the for loop over n in the above code does.
With these values filling the array in the locations array[1:m] is almost
what we need for the timestep m, where we are only missing the n = 0 term
in the expression d™ "u™S). Now when n = 0 the original value of array [0]
from timestep m — 1 had not been modified and had the value d™~'Sj which
is missing one d from the required expression for our discrete stock prices
at the timestep m, i.e. the expression d™"u"S) evaluated at n = 0. So to
compensate for this we multiply the value of array[0] by d to add the stock
price
d(d™1S8)) = d™Sy

which is the required n = 0 element. Thus we have filled the data structure
array[] with the required discrete stock values at timestep m.

Exercise Solutions
Exercise 1 (the expectation of S™™! and (S™'1)?)

Part (a): The probability density of an assets price S at time ¢’ given its
initial price S at the time ¢ is given by p(S,t;5’,t') in equation 10.3 in the
book. Repeated here for convenience we recall

(log(S/8) — (r — 1®) (' — 1))
20%(t' — t)

p(S7t;S/7t/): {_ }7

1
gS'\/2n(t' —t) op

Now (S, t) are the current state of our system and we move to the new state
(S',t'). From this we define the expectation of new asset price S’ as

g[S S™] = / S'p(S™, mdt; S, (m + 1)5t)dS’ .
0

Thus using the above expression for p we have

~ (log(8'/8™) = (r — — 16?2)(6t))

o+/2m(0t) / 202(0t)

To evaluate this integral let

log(S"/S™) — (r — Lo2)6t
- 0g(5'/5™) — (r — 30°) so that

o/t
1 dy

oot S
144
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and S’ in terms of v is

S = Smeamv+(r—%02)5t
With all of these substitutions our expectation becomes

S[Sm+1|5m] _ —v \/2—(55m U\/iv—i-(r— o >6th

“+oo
o+/2m(dt) /

Sme(r——o )ot 00
= — e

\ 2T oo

Next lets consider the exponent of the exponential function in our integrand.
By completing the square in terms of v we find

1,2
—3v +0mvdv )

—%(1)2 —20V6tv) = —%(02 — 20V6tv + 026t — o%6t)

= —%((v — oV/it)? — o%t) .

With this substitution the above expectation becomes

Sm r——az)ét L o +00 L )
€39 5t/ 6—5(1)—0\/&) dv = Sm€r5t,
—00

V2r

the expression we were to show.
Part (b): Next we consider the expectation of (S™*1)? given by

E[(S™H2IS™ = / S2p(S™, mdt; S', (m + 1)5t)dS’
0

B 1 ~ (log(S’/Sm) — (7’ — —O’ ) 5t) ,
= i) S’ exp{— 5250 +ds

Again making the substitution for v as before this integral becomes

m r—1ig2
; / Sm)Z 20\FU+2(T——U 6td,U o (S )262; 2 ot 6—%1)2620\/@)(1@.
V2 V2 —o0
The exponent in this integral becomes
1 1
—5(212 —40V/ty) = ~3 <v2 — 40V/tv + 4025t — 402515)

= ;((v — 20V/5t)? — 4526t)
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so our integral becomes

_Lly— 2 2
s 20V/8t) dv = (Sm)2e2r5t€o ét’

(&

(Sm)2€2(r—%02)6t62026t +00
V2 /_

the expression we were to prove.

o0

Exercise 2 (notes on European options with binomial trees)

That the memory required to evaluate a European option varies linearly with
the number of time steps can be seen by looking at the pseudo-code for the
pricing of a European option presented in this chapter (also see the discussion
on Page 143). The only storage required is the array array, which is used to
store the distribution of final asset prices

SM — M=y S) n=0,1,2,--- M,
and then from these prices the option values VM at this timestep
VM = max(SM — E,0) for n=0,1,---,M.

As there is no other storage the memory is linear in the number of timesteps
M. That the execution time is quadratic can be seen by again considering
the pseudo-code. To find the value of V' at given time (m = 0) we need to
average the two values of V' further up the binary tree. That is we need to
compute

NV = pVIT (L= )V

for m = M down to m = 0. This is accomplished with the following for loop

for(m=M; m>0; --m)
{
for( n=0; n<m; ++n )
{
tmp = p*array[n+1] + (1-p)*array([n];
array[n] = discountxtmp;
}
}

which is clearly quadratic (two for loops) in time.
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Exercise 6 (options on shares that pay discrete dividends)

To modify binomial tree methods to incorporate discrete dividends is quite
simple. In the tree construction phase of binomial tree method one constructs
values of S™ as done earlier using S™ = d™"u"S) for n = 0,1,2,---,m
and each time slice index m until reaching the dividend date/time given by
tqy = l0t. We assume that our timestep 0t is chosen such that binomial tree
has t; = [0t for some index [. To continue the binomial tree for times after
tq, we simply decrement all stock values by the dividend amount d,.S. That
is coming from the left into any node situated at a time of t; we have an asset
value given by S while exiting the same node we have an asset value given
by (1 —d,)S;". To implement this in pseudo-code for the asset price code
generation given in figure 10.7 in the book (with added comments) would
change as follows

s[0] [0] = S0;
for( m=1; m<=M; ++m) /* timestep loop */
{
for(n=m+1; n>0; --n) /* stock price loop */

s[m] [n] = uxs[m-1] [n-1];
s[m] [0] = d*s[m-1][0];
/* If we have reached the dividend pay-out date before
going further adjust all stock prices ex-dividend */
if( m==1 ){
sm]n] = sm]] *x (1 -dy );
}
+
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Chapter 11 (Exotic and Path-dependent
Options)

Exercise Solutions
Exercise 1 (put-call-parody for compound options)

To derive the put-call parity result for compound options (an option on
an option) specifically for a call-on-a-call and a put-on-a-call we consider a
portfolio IT, in which we are long one call (with strike Fy and expiration time
T3), long one call-on-a-call and short one put-on-a-call both with the same
expiration 7T} and strike E;. To begin with we need to be able to evaluate
the payoff on the put-on-a-call. Then following the same arguments as in
the chapter we see that at the time 77 (when we must decide to exercise)
the value of the underlying call at that time is given by the standard Black-
Scholes formula denoted C'(S,T}). If at Ty the stock price S was such that
we had C'(S,7T1) < E; we would choose to exercise this put-on-a-call since
it worth an amount £y — C(S,71). If on the other hand C(S,11) > E; we
would not exercise our put-on-a-call since it is worthless. In either case, we
see that the value of a put-on-a-call at ¢t = T7 is given by

max(E; — C(S,11),0).

Revisiting our original problem with a portfolio II described above, at the
time ¢ = 77 since our initial portfolio was long one call, long one call-on-a-call
and short one put-on-a-call it is worth
H(S, Tl) = C(S, Tl) + max(E1 - C(S, T1>, 0) - maX(C(S, Tl) - El, O)
= C(5,Th) - (C(S,Th) — Ev)
= El 9
The asset that pays the fixed amount F; at the time T} is

E16_T(T1 —t) .

Thus the put-call-parody relationship between call-on-a-call and a put-on-a-
call is given by
C(S,t) + PoC — CoC = Eye "M (106)

Where we have used the notation CoC and PoC to denote a call-on-a-call
and a put-on-a-call respectively.
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Exercise 2 (compound options priced based on their underlying)

The stochastic differential equation satisfied by an option’s “random walk”
is more complicated than that satisfied by an equity.

Exercise 3 (the derivation of the price for compound options)

Following the discussion (and using the notation) in the section on European
compound options in this chapter, the call-on-a-call at the time 7} has a
payoff given by

A(S) = max(Cgs(S,T1) — E4,0) .

Here Cgs (S, 1) is the value of a call option that has an expiration at the time
T5 with an expiration price of Fy. To value our compound option we will use
Formula 5.16 in the book which gives the value of an option at times t < T7,
when we know the payoff (or terminal condition) A(S) at the terminal time
T,. This formula is
V(S,t) = S - i ooA(S/)e_(log(s'/s)—(’“—%Jz)(Tl—t))z/z"z(Tl_t)d—Sl.
o/ 2m(Ty —t) Jo S’
(107)
To evaluate this integral it will be helpful to define S* so that if our stocks
price is greater than S* one would exercise our call-on-a-call option while if
it is less than S* one would not. That is the value of S* should satisfy

Cps(S*, 1) = FE .

With this definition of S* the integral for V(S,t) above expression becomes

6—7‘(T1 —t) [ee}

N o/ 2m(T) —t) Js= (
(108)

It is easiest to evaluate this integral by breaking it into two parts. The second
term, which we will denote by I, will be defined as

V(S,t) Cgs (5", Tl)—El)6_(log(sl/s)_(”_%"2)(T1—t))2/2"2(T1

L= et e e—(log(S’/S)—(r—%02)(T1—t))2/202(T1—t)d_S/

o\ 2m(Ty —t) Js= St
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This integral can be evaluated by using the substitution

log(%) — (r—o?) (T — ¢
o = oS m =) (h=t) (109)
O'\/Tl—t

J ( 1 ) as’

v o= | — | =
g/ Tl —t S’

and the integral expression for I, becomes

_Eperh r(Ti=t) oo o BEyerhih r(Ti—t) =v" o
L, = ‘. e 2dv=— ‘. e 2 dv

\/ v* \/ —00
= —Ele_r(Tl )N(—U*),

where N(x) is the cumulative distribution function for the standard normal
given by Equation 3, and v* is given by Equation 109 evaluated at S’ = S*.
In summary then, the term 5 is given by

S e\ <log(%) +U(r ;1_0 ) T - t)) . (10)

Now the first term in Equation 108, which we will denote by I, is given by

e~ " T 0o
_ CBS S Ty)e ~ (1og('/8)~ (r—1?)(Ty ~1))? /20 (11 1) 45
a\/m = -

Recalling the formula for Cpg(S’, T1) the value of the Black-Scholes call with
strike F5 and expiration 75 evaluated at the time 7T we have

Cps(S',Th) = S'N(dy (S, Ty; By, To)) — Epe " 2" TN (dy(S', T; B, Ts))

where again N(-) is the cumulative distribution function for the standard
normal and d; and ds are given by their standard formulas expressed here
for convenience

log(S'/E. 12\ (T, — T
(S, T; By, To) = 08(S"/Ez) + (r + 30°) (T = Th)

o TQ—Tl
(ST By y) = 8B+ (= 50%) (T~ Th)
2 y 41,442, L2 o T2_T1 .
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When this expression is put into the expression for Is we can decompose the
result into two additional integral expressions, [1; and I;5 defined by

r(T1—t) o0

e ’ 1.2
Iy = N(dy(8', Ti; By, Ty))e (0B /S)=t=302)(T1=0) /202 (1=t g g
11 G T1 =5 Js (da( 1; Ba, Th))e
—r(Ta—t oo
Ly = e T m N(dy(S',T; By, Tp))e (bg(sl/s)_(’"_%"2)(T1_t))2/2"2(T1_t)—dS/ .

S/

O’\/27T (Ty — t) Js

To evaluate these integrals we will first derive an identity involving integrals
of the Gaussian function, §(z) = \/%e_%ﬁ, against the cumulative normal
distribution N(z) in relation to the bivariate standard normal cumulative
distribution function?®. The identity we derive and use is similar to a convo-
lution integral and is given by

M(h, k; p) :/_ §(x)N (%) dz . (111)

Where M (h,k;p) is the cumulative distribution function for the bivariate
normal random variables (z,y) having a correlation coefficient of p. Specifi-
cally, this function, M (h, k; p), is defined as

1 22 —2pzy+y? )
2

M(h, k;p) = dydzx . (112)

2m+/1 — / /
This integral identity is stated in the appendix in the classic reference on
compound options [3]. To show this we will begin by performing a change
of variables on the two dimensional integral on the right-hand-side of Equa-
tion 112. To do this we first recall the change of variable formula for two
dimensional integrals from [6]

/ f(:)s,y)dxdy:/ f(z(u,v),y(u,v))|D|dudv. (113)
R R

In this identity f(x,y) is an arbitrary two dimensional function, and D is
the Jacobian of the mapping from (u,v) to (x,y) given by

- B E -G E)-G) G-

Zthese types of integrals also correspond to the type of integrals we are trying to eval-
uate.

<<
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To use this expression we will change variables from the (x,y) pair to the
(u,v) pair with the transformation

y—pz
V1= p?
This mapping has an inverse transformation given by

r=u and y=uvy1—p>+pu.

For this mapping we find that D is given by

u=x and v =

D =

1 0
‘ 1—p2.

1—p?

Using this we see that the exponential argument in the definition of M (h, k; p)
in Equation 112 will become in terms of u and v

22 = 2pry +y° = u®—2pu(vy/1 — p? + pu) +v*(1 — p?) + 2p\/1 — pPuv + p*u?
= (1-pHu*+0v*(1—p?).

Using this expression we can see that our transformed integrand of M (h, k; p)
@*+*) “and our integral then becomes

1 s
M(h, k;p) = %/ / T e e dudu

. _1
1se 2

k—pu
17p2

h
T =
= ——e
—oo V2T o 2T
h

— / g(u)N k—pu du,
oo 71— p2
the desired identity.

Back to the evaluation of the integrals I;; and I15 where we will begin
by first evaluating I15. Recall [}, is given by (ignoring the constants for a
moment )

o0 ! 1_2 og / C(r_1l,2 2
Il2 o / N log(S /E2) + (7" - 5(7 )(T2 — Tl) 6_ (log(s /5‘)20(2@1270)@1 )) d_S, |
NG S

1,2
e 2Y dvdu

*
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We will make a series of transformation that will convert this integral into
the desired form so that we can use the integral identity above. We begin
with the transformation

v=1og(S") so dv= a;_b: :

where under this transformation /15 now becomes proportional to

/°° N <v —log(Es) + (r — 20%)(T2 — T1)) _<“*l°g<5>;<;(;%az)><T1%))2d
e K v.
log(5*) o1y — T

As the next (somewhat trivial) transformation we take u = —v so that du =
—dv and the above becomes

— log(5™) —u— _1 (utlog(8)+(r— L o2)(T) —1))2
/ N log(Es) + (r — 30°)(Th — Th) - e
_ am

Next we perform the following transformation aimed at introducing the Gaus-
. . 1 . .
sian function e~27 into the integrand. We let

og(

o

v - u+log(5)+(7’——a)(T1—t) “

O'\/Tl -
du

dw = ——— and

VT 1
v = —log(S)—(r—%az)(Tl—t)jLaw\/Tl—t.

With these expressions we obtain limits of the integral I5 going from —oo
to an upper limit of h_ defined as

—log(S*) 4+ log(S) + (r — —a 2 (Ty —t)
oIy —t ’

and the argument of the cumulative normal N becomes

h_ =

log(S) + (r — 10*)(Th — t) — owy/Ti — t — log(E») + (r — 20%) (T2 — T1)
O'\/TQ - T1
log(S/ Ba) + (r — 10?)(Ty — ) — cwy/ T =
g4/ T2 — T1 .
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For ease of notation we will define the terms without the variable w in the
numerator of this fraction to be [_. That is we take [_ to be given by

I = 108(S/ ) + (r — 50°)(Ts —1).

Thus we now have

h_
I_ —owyT) —t w?
1 N T2 dwoT) —t
12 X /_OO ( oI T )e w o/ T

27 (T, t)/h< ! ) —wTQN(l‘_‘”“ Tl_t)d

= o+/2n(T} — — Je w

! Vo o — T4

To make this integral of the cumulative normal match the one derived above

requires that we find values for p and k that make the arguments of the
cumulative normal satisfies

Il —oyTi—tw k_—pw
=

oviy—Th 1—p
Setting the coefficients on both sides of w equal in this expression requires
that p satisfy
P _ vV T1 —t
V1i—-p* VI2—T

Solving this equation for p we find

T —t
=/ 115
p 1 (115)

and from this we can compute that the expression 1 — p? is

T, — T,
1—p* = :
P=

(114)

Finally, the value of k_ needed to match to the identity in Equation 114
requires

k- [ w b — I
Vi—p2 oJI-T1 T oVt

Then with p and k_ defined as above we see that our integral now becomes

Ly o o 2n(Ty —t)M(h_,k_;p) .
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When we recall the proportionality constant for I, we finally arrive at a
complete specification of its value

112 = —E2€_T(T2_t)M(h_, k’_; p) (116)
_ log(S/S*) + (r — %O’z)(Tl —t)

h_ = ST and (117)
_ log(S/Es) + (r — 30%)(Th — 1)

k. = P g . (118)

For the evaluation of I1; recall that its integral is proportional to

o) l 1 2 on (S /) (12 o2

Iy / N log(S"/ Ea) + (r + 30°)(T2 — Th) e_(l LS )
oV =T

ds’

To evaluate this integral we again set v = log(S") so S’ = e”, dv = %, and
dS’" = e’dv and we have

00 _ 1.2 _ (v—log(5)—(r— L o) (T —t))?
Iy o / N (U log(E2) + (r 4 507) (2 Tl)) e ST e'dv.
log(5*) o1y — T

Combining the exponents of the two exponentials above we obtain the neg-
ative of

ds’.

*

og(

2
20’2(T1 — t)

Expanding the square of the expression in the numerator and simplifying we

(v —1log(S) — (r — 20?)(Ty — t))? — 20%(T} — t)v .
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see that the numerator of the above expression becomes

numerator = v? —2v _log(S) +(r— %O’Z)(Tl - t)] + [log(S) + (r — 302)(T1 — )

— 20’2(T1 — t)’U

= 02— -log(S) + (r — %(72)(T1 —t) +o*(T) — t)}

4 [1og(s> +(r— %o—?)(Tl - t)]z

= v2—2 [log(S) + (r+ %a%(Tl — t)} + {log(S) + (r — %02)(T1 - t)} 2

R B [1og(s> +r+ %ﬁ)(ﬂ _ t)} + [log(S) +(r+ %ﬁ)(ﬂ - t)} 2

2

_ [mg(S) +r+ %&)(Tl - t)} T [mg(S) b(r— %&)(Tl _ t)]

2

Where in the last step we have used the factorization a® —b* = (a+b)(a —b).
When we divide this expression by the 20%(T} —t) we find that the expression
for I;; now becomes

= (v —log(S) — (r + 102)(T1 — t)) —20%(T, — t)(log(S) + r(Ty —t)).

00 _ 152 — (v—log($)—(r+502)(Ty —1))*
Iy o Ser(Tl—t)/ N (U log(£») + (r + 30°)(T3 Tl)) e 5 52(,2(??4) - dv .
log(S*) oviy—Ti
Letting u = —v we find du = —dv we obtain that [;; is proportional to
G- /—1og(S*) N log(Es) + (r + 30%)(T» — 1Y) 6_<u+log<s>2t<2r(+Tl%i))<T1—t>>2 .
— 50 o/ T2 — T1

Next we perform the following transformation aimed again at introducing
. . 1 . .
the Gaussian function e~2%” in the integrand. We let

_u+log(S) + (r+ §0?)(Th — t) “

U\/Tl —t
du

dw = ——— and

U\/Tl —1
1
u = —log(S)—(r+ 502)(T1 —t)+ow\/T, —t.
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With these expressions we obtain limits of the integral I; going from —oo
to an upper limit of h, defined as

,_ —log(S") +1o(8) + (r + 10%)(Ty — 1)
e g/ T1 —t 7

and the argument of the cumulative normal N becomes

log(S) + (r+ 10?)(T1 — t) — owy/Ti — t — log(E>) + (r + 20%)(Tx — T1)

O'\/TQ —T1
log(S/E>) + (r+ 20®)(Ix — t) — o/T1 — tw
O'\/Tg —T1 7

so the expression for Iy is given by

ha ) —O'\/T —tw w?
i x S T<T1—t>/ N(= ! —Tdwo/T, — t,
11 X Ooe gm (& wo 1

—0o0

where we have defined [, to be
1
[+ =log(S/Ey) + (r + 502)(T2 —t).

To use the integral identity derived here we write this as
N B Ly —owyTi — 1t
]11 xS 27T(T1 — t)€T(Tl_t)/ <—€_T> N ( * o L ) dw .
_ V 2T 0/ T2 — T1
We have to pick ky and p so that they satisfy
Iy —owy/Ty —t _ ki — pw
O'\/TQ—Tl w/l—pz‘

Solving as before for p we again conclude that p is given by Equation 115
and k. given by

o0

[
k+: +

O'\/Tg —T1 ’

so that using these two results we have then

Iy o« SR - e @0 [ gu)n (%) du
. _
- S\/mer(Tl_t)M(h+, kisp).
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When we include the constant of proportionality in the expression for [1; we
obtain

Ly = SM(hy, kysp) (119)
_ 1og(8/5%) 4 (r + 30%)(Th — t)

hy = ST I and (120)
_ log(S/Es) + (r + 50°)(Tr — 1)

k, = i . (121)

With all of these we finally summarized the functional form for V(S,¢) from
Equations 110, 116, 117, 118, 119, 120, and 121. We have found that

V(S,t) = —Ee "M IN(h)
Eoe "N (h_ k_; p) 4+ SM(hy, ky;p) with (122)

hy(S;5%) = log(S/S*):Lii_%f)(Tl_t) and (123)

k(s ) = 8UTE) ! “;_552)@2_’5) and (124)

T, —t
— ./ , 125
p T 1 (125)

The back of the book has log(S/E7) (note this is E;) for the logarithmic term
in the expression for k4. I believe this is a typo. Please contact me if this is
not so and there is an error in the above derivation.

Exercise 4 (evaluating regular chooser options)

The analysis for a regular chooser option follows the same procedure as that
for a compound option done in Exercise 3 above but with a payoff at the
time 717 given by either a call or a put, whichever is more valuable at that
time. That is, our payoff A(S) is given by

A(S) = maX(C(S, Tl) - El,P(S, Tl) - El,O) .

This option can be evaluated as in Exercise 3 by using Equation 107. In
this case it is worthwhile to divide the integration region into three regions
in terms of S. The three regions are (0, S™) where the put is more valuable,
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(S7,S™) where neither option is in the money, and (ST, 00) where the call
is more valuable. The values of S~ and S are defined such that

P(S_>T1) = El ’
and

C(S+,T1) == E1 .
Rather than explicitly carry the fraction

6—7‘(T1—t)
o/ 2r(Ty — 1)

found in the expression for V(.S,t) in Equation 107, we will temporally ignore
it in our derivations below and then add it back into the final expressions.

V2r Tl V(S,t). Splitting

Thus we will be working at evaluating Z = ( — =

the integration region into the two non-zero regions we find this equals

o

7 = / (P(S,Ty) — Ey)e(108(5'/9)=(r=30")(T1-0)" /20 (11—t dSS (126)
0

+ / T8, Ty) — By Yo~ (o8l 19)~(r= 2T =) 202 (11 ‘fﬁ , (127)
S+

as the payoff, A(S), is zero for the integral with limits S~ to ST. We have al-
ready evaluated integrals like Equation 127 in Exercise 3. Thus to complete
this exercise we now need to evaluate integrals like Equation 126. Equa-
tion 126 can be split into two parts given by

o
I = / P(S Tl)e—(log<5'/5>—<r—%o2>m—t>)2/2a2<T1—t>d_S'
o 5

.
L - _E / o~ (108(5'/8)~(r— 30?11 1)) /202 (13 —1) 45
0 S/

We will attempt to evaluate I first, since it is easier to do. We let

log(‘z,) (r — —a )(T1 —t) 1 ds’
v = so dv=

O'\/Tl U\/Tl—t?’
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and we get

12 = —El(O'\/Tl—t)/ 6_%611)

—00

- log(°s) = (r = 50°)(T1 — 1)
— —Ela\/27r(T1—t)N< g T )

— —BEo\/2r(Ty —t) N (=h_(S;57)) , (128)

using the definition from Equation 123. We will now evaluate I;. From the
expression for P(S,T}) derived in Chapter 5 we have

S~  (1eats'r9)~tr—4o11-0)" o
= / (Eae "IN (=dy (5", 1)) — S'N(=di(S', Th))) e S S
0
To evaluate this integral we find two subproblems to integrate
) 2 s’

I,y = Ese r(T2—T1) / N dQ(S/ )) (log(S /S)—(r—%ch)(Tl—t)) /202(T1—t)?
Ly = / N(=dy (8", Ty))e~ (088 )~(r=302)(T1=0)"/202(T1=0) g o1
For the integral I1; using the definition of dy we have
Ill — E26—7’(T2—T1)

S~ / 1.2 log(8’/8)—(r—402)(Ty —t) 2

. / v (C1o8(8'/Ba) = (r = §o*) (T = T\ (i podeimn) ggr
0 o T2 — T1 S/

To evaluate this we take

_ log(5/8) — (r — 50*)(Th — t) <o that

O'\/Tl —t
as’

dw = ————— and

S/O'\/Tl —1
log(S") = log(S) + (r — %az)(Tl —t)+ovTi —tw. (129)

With these expressions the integral for I;; can be written

w(S™)
I;1 = Eye @ Tl)/

—00

—log(S'(w)) +log(En) — (r — 50%) (T — Th)\ _w2
N( T T )e o\ 11 — tdw,
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Where we recall that S’ is a function of w defined by Equation 129 we have
written log(S’(w)) to denote this fact. Using Equation 129 we find that the
argument of the cumulative normal in terms of w becomes

—log(S) — (r — 30*)(Ty — t) — o/T1 — tw +log(Es) — (r — 502) (T, — T1)

ovVT —Th
—1log(S/Es) — (r — 350*)(Ty — t) —o/T1 —tw
ovT; —Th '

Thus we find for I

Ill = EQG_T(T2_T1)O'\/ T1 —t

] /w<s> N (—1og<S/E2> — (1= 3T 1) —oVTi 1 “’) L .

O'\/TQ _Tl

To use our integral identity in Equation 111 we need to find values of k£ and
p such that

k—pw  —log(S/Ey) — (r— s02)(Ty —t) —o/T) —tw .

V1= p? oviy =T

As before, equating the coefficients of w on both sides of this expression

Ty—t
To—t’

[e.e]

requires that p = and then k is required to be

P log(S/Es) — (r — 302)(Th — )

U\/Tg —t

using the definition of k_ from Equation 124. Thus we finally have

w(S7) k — w2
]11 = E2€_T(T2_T1)O'\/ T1 - t/ N (%) e 2 dw
—00 — p

w(S7) _
Eye g, [or(Ty —t) - N (%) g(w)dw
= By "o Son(Ty — t)M(—h_(S; S7), —k_(S; Es); p) (130)

when we use the definition of h_ in Equation 123 for w(S~). The remaining
integral to evaluate is ;5 where we have using the definition of d; that

= _k—(Sv EQ) )

- 4 "—50 —t ?
Ty — — /S N <— log(S'/E,) — (r + 30°)(T3 — T1)> = (toxts /S;(zr(f,i)m )
0 oviy =T
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As we have previously done to evaluate integrals of this type we let

_ log(S'/S) — (r — 302)(Ty — t) “

U\/Tl —1
as’

dw = ————— and

S/O'\/Tl —1
1
log(S") = log(S)+ (r — 502)(T1 —t)+oyvTi —tw

S = Se(r—%JQ)(Tl—t)-i-U T —tw SO
e—(r—%UQ)(T1 —t)—o/Ti—tw
dw = ds’.

SO'\/Tl —t

Thus with this substitution I;» will now become

Iy = —So /—T1 — te(r—%g2)(T1—t)
y /w(S) N (_ log(S’(w)/E2) — (7” + %02)(T2 — T1)) 6_wﬁ o/T1—tw )

2 e
U\/TQ—Tl

Considering the argument of the exponential we can complete the square to
get the expression

—00

1 2 1
~3 (w—U\/Tl—t> —|—§<72(T1—t),
so with this simplification we get for 15

Ly = —Sov/T, — te=37 )10 50°(T1=0) (131)
w(S™ 1.2

— g/ T2 - Tl

To evaluate this we will add the value of o+/T} — t to the integration variable

w but before we can do this we will need to evaluate the the argument of the
cumulative normal in terms of w. We find

—log(S) — (r — 30*)(Ty — t) — o/T1 — tw + log(Es) — (r + 50%)(To — T1)

[e.e]

oV, —Th
—1log(S/Es) — (r — 30*)(Ty —t) — (r + 30*) (T = T1) — o/T) — tw
U\/Tg _Tl ’

162



so when we add the expression o+/1) —t to the value of w this argument

becomes
—1log(S/Es) — (r+10®)(To — t) — o/T1 — tw
oVTy —Th ’
and the integral for I;5 becomes
Ly = —Soy/T—fer@—
. /W*“m N (— log(S/Bs) — (r+ $02)(Th — 1) — o—mw)

O'\/TQ _Tl

When we evaluate the upper limit of the integral we see that this equals

[e.e]

w(S™) — o/Tr —1 = 10g<5—/5>;¢<%02>(ﬂ 0 _p(sis).

To use our integral identity in Equation 111 we need to find values of k£ and
p such that

k—pw  —log(S/Ey) — (r+ 10T —t) — oI — tw
Ny =T |

As before, equating the coefficients of w on both sides of this expression

Ty—t
To—t’

requires that p = and then k is required to be

_ —log(S/Ey) — (r+ 50°)(Ty — t)
B oIy —t

when we use the definition in Equation 124. Thus we finally have

w(ST)—ovTi—t L — w2
112 = —SO'\/ T1 — teT(Tl_t)/ N (7pu}2> e 2 dw

—00 1—p
w(8™)—ovT1—t _
N[22 )
1—p?
= —So\2r(Ty — t)e" I M (=hi(S;S7), —ki(S; Es); p) -

k = _k-i-(Sa E2)7

= —So+/2n(T) —t)erm_t)/

—00
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e—T(T1—1t)

With all of these parts we can multiply by the expression o to finally
get V(S,t) for a chooser option and find
V(S,t) = Eye "M (—h_(S;S7), —k_(S; Es); p)
Bye " OM(h_(S;.57), k-(S;57); p)

— SM(=hy(S;87), k4 (S5 E2); p)

+ SM(hi(S;57), ki (S;57);p)

— FEe"MTON(—h_(S;57))

— E e MON(h_(S;51)). (132)

Here we have used the definitions of A+ and k4 from Equations 123 and 124.

Exercise 5 (chooser options when 7 = T5)

If T} = T5 then a chooser option gives the holder the right to buy a call or
a put at the price F;, which then immediately expires. Thus the payoff for
this instrument is

A(S) = max(C(S,Th) — B, P(S,Th) — E4,0)
= max(max(S — E»,0) — Ey, max(Fy, — S,0) — E1,0).
To observe what this payoff looks like we can specify values for F; and E,

and plot this as a function of S. When we take E; = and Ey; = we get the
plot shown in Figure 12. This plot looks like a strangle.
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Figure 12: The payoff function for a chooser option when 77 = T5, for some
select values of F; and F,. This is effectively a strangle option.
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Chapter 12 (Barrier Options)

Notes on the Text
Knock-out Options

From the fact that our boundary conditions for large stock prices does not
change from that of a vanilla call when considering a knock-out option
V(s,t) ~ S as S — oo the change of variables suggested in the text re-
quires

Ee®™ P Ty(x,7) ~ FEe® as x — +00 (133)

w(z,7) ~ 1T a2 400,

which is the books equation 12.3.

To further understand and motivate the expression for the initial condi-
tion on u(z,7) for a knock-out option derived under the method of images
in the text it is instructive to reason as follows. We want to solve u, = u,,
with u(x,0) = ug(z) for x > xy with the zero boundary conditions on x of
u(zo, 7) = 0. To begin we translate the boundary condition the location x, to
the origin. We can do this by defining a function v as v(z,7) = u(x + xq, 7).
Then with this definition we see that v(z, 7) satisfies v, = v, on 0 < x < 00
with a boundary condition at x = 0 as

v(0,7) = u(zg,7) =0. (134)
With this definition of v we see that v’s initial condition becomes
v(x,0) = u(r + 20,0) = up(xr + z9) for 0< 2z < +400. (135)

Thus we have reduced our problem to that of solving for the function v(x, 1)
over 0 <z < oo.

To solve the equation for v(z,7) on 0 < x < +0o we will solve a related
problem for another function w(z, 7) specified on the entire real line —oco <
x < 400 and obtain the desired solution to v(z,7) by simply restricting our
solution for w to the region 0 < < oo. To derive the problem we should
pose for w(x, T) observe that v(z,7) could be represented as a “symmetric
difference” of another function like

v(z,7) =w(x,7) —w(—z,7), (136)
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and still satisfy its required boundary condition at 0 since
v(0,7) = w(0,7) —w(0,7) =0, (137)
for all 7. The known initial condition on v(x,7) requires that
v(z,0) = w(z,0) — w(—=z,0) (138)

equals ug(z+xp). Now there are many ways we can specify w(x,0) such that
the above expression is true. The simplest may be to just define w(zx,0) as

| up(z+z0) >0
w(z,0) = { 0 o0 (139)

With this definition for w(z,0) we see that if x > 0 then Equation 138
becomes
v(x,0) = up(z + z9) — 0 = up(x + x9) ,

as required by Equation 135.

In summary then, the procedural steps we take to solve for u(z, ) are
to first solve for w(x,7) where w, = w,, on —co < x < 400 with an
initial condition given by Equation 139. Once w(z, ) is known, we calculate
v(x,7) using w(z,7) — w(—z,7). The function of interest u(x, 7) is obtained
by considering v(x,7) on x > 0.

We can now attempt to undo these transformation and derive an explicit
initial condition for u(z,0) for —oo < & < co. From the initial conditions on
w(z,7) given by Equation 139 we see that the initial conditions for v(z,7)
are given by

up(z +z9) x>0

—up(—r+x9) <0 (140)

v(z,0) = w(z,0) — w(—=z,0) = {
Next, we shift our boundary condition from the origin in v back to xg in u
with the linear transformation u(z,7) = v(x — x¢, 7). Doing this the initial
conditions for u(x, ) becomes

B uo () T —x9>0
u(z,0) = { —uo(—(x + 20) + 9) 2 — 15 <0
_ { —uo(%ﬁ o) izig , (141)

167



Thus using the specific fulnctional form for the payoff of a transformed call
1

up(z) = max(ez®*t)7 — e2(k=1)2 0) our initial condition for u(z,7) over the

entire real line is

0) = max(ez*tDe — eslk=D () T > Zo
U(xu ) . maX(e%(k—i—l)(—x—i-%o) _ e%(k—l)(—ﬂ'?mo), O) T < Xo

1
max(e2* D7 — gzk-Dz () T > X

B { — max(etD@—37) _ o(k-D)(zo=320) ) 7 < g7 (142)

which is the result shown in the book but not provided with any explanation
of how it was arrived at.

Motivated by how we can split the initial condition on wu(z,7) into two
parts as in Equation 142, we might hypothesis the solution to the knock-out
barrier option problem as

V(S,t) = Ee®™ P (uy(x, 7) + us(z, 7)) |

where uy(z, 7) is the solution to the diffusion equation w, = u,, with the
antisymmetric initial condition given by

us(x,0) = —ug(2w9 — ) . (143)

Because us(x, 7) must satisfy the diffusion equation with the initial conditions
given in Equation 143 and the fact that the diffusion equation is invariant to
negation of the dependent variable u, negation of the spatial variable x, and
translation of the variable z, the solution to wus(z,7) is given by performing
the required translations and scaling of u(x, 7). We have

u2(Ia 7_) = —U1(2I0 - ZE',T)
_e—oz(2gv()—m)—ﬁ7—cv(n7 t)/E :

where we have used the fact that u;(z,7) = e=**=#7C(S,t)/E. In the above
solution for uy we define 7 as the transformation of S when x undergoes the
translation © — 2z9 — . Since z = In(2) and zp = In(3) we see that the
expression 2xg — x is given by

X2 S X2
2rg —x = ln(ﬁ) - IH(E) = ln(E—S) :
and thus X2 2
—F 2zxo—x _ Bl =)=
= e (ES) S
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Using this, we have that uy becomes
X2
ug(x,7) = —e Z0—2)=bry (?ﬂf) /E
(1a(x/B)-n(s/B) -+ [ X
— _,—o2ln —In e —,t E,
‘ ()7

the expression claimed in the book. Thus our entire option value V'(S,t) for
a knock-out option then becomes

X2
V(S,t) = Ee*PTyuy(x,7)+ B hT (—e‘“(QxO‘x)‘BTC (?’t) /E)
X2
= BTy (x,7) — gZez=o) ¢y (?,t) )

Since  — zo = In(S/X) the above becomes

viso - s~ (5) e(X0)

oo (5)Te(B).

which is the result in the text.

Note that using the above expression for V(S,t) we have V(X,t) =
C(X,t) — C(X,t) = 0 as required. To show that at expiration we have
the required payoff we evaluate V' (S, 7). We find

VIS, T) = C(S,T)—(%)_(k_l)0<)§j)

—(k—1) X2
= max(S — FE,0) — <§) max (? - E,O) . (145)

We know that S > X or otherwise the option is worthless. This inequality
on S and X implies the following sequence of inequalities

X X2 X2

S<1:>S<X:>S E<X-FE. (146)
Since the strike must always be greater than the knock-out boundary we
know that F > X, equivalently that X — F < 0 which when we use the
last inequality in Equation 146 we conclude that X?Q — F < 0, so that and
the second max in Equation 145 has the value zero. Thus our option has a
terminal condition given by V(S,7) = max(S — F,0) as expected.
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Exercise Solutions
Exercise 1 (the boundary condition for an out-option)

The boundary condition would becomes V(X,t) = Z, that is a constant
value of Z (the rebate) at the strike value of X.

Exercise 2 (the boundary condition for an in-option)

The final condition for the knock-in option with a rebate Z when the barrier
is never crossed would be given by V(S,T) = Z.

Exercise 3 (explicit formulas for European barrier options)

For each of the requested options mentioned in this problem much of the work
in deriving analytic expressions for these options was done in the book. The
exception to this statement occurs when one considers the addition of rebates
to each option. Fortunately, the modifications to the option pricing problem
needed to incorporate rebates are simple to understand and implement in
the partial differential equation framework espoused in detail in this book.
To add rebates to each of the requested options we proceed as follows.
Using the solution to the option pricing problem without rebates as a first so-
lution, we derive a second solution to the Black-Scholes equation with bound-
ary or initial conditions that represent the rebate. Any boundaries or initial
conditions for this second solution that are are not specified by the rebate
are taken to be zero. Once we have solved this second equation because the
Black-Scholes equation is linear the solution to the total option pricing prob-
lem is given by the sum of the first and second solution. This procedure will
be demonstrated in the option pricing problems below.
A European style down-and-out call: We have from the discussion in
the book that without rebates the solution to the down-and-out call V;(S,t)

is given by o
- 2
Vi(S.1) = C(S,1) — (%) C (%t) | (147)

This solution has the final and boundary conditions corresponding to no
rebate given by

Vi(S,T) =max(S — E,0), Vi(X,t)=0, Vi(S;t)~S S — .
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To incorporate a rebate if the stock crosses the barrier X we will solve for
a second function V5(95,t) that satisfies the Black-Scholes equation and has
final and boundary conditions given by

Va(S,T) =0, Va(X,t)=2, Va(Sit)~0 S —oo.  (148)

Then the function V(S,t) = Vi(S,t) + V2(S,t) will be the desired solution.
We now proceed to solve for V5(S,t). We begin by transforming this problem
to the diffusion equation and solving this diffusion equation. Using the trans-
formation implied by Equation 133. The three final and boundary conditions
above transform to

us(xz,0) = 0

Ug(wo, ) = eOTT0eTHT

for 7>0

ug(z,7) ~ 0 z— o0,

where we have defined 2o = In(%) and zy = In(%). Thus we see that the
rebate translates into the problem of solving the diffusion equation on a semi-
infinite domain zy < x < 400, with a time-dependent Dirichlet boundary
condition and zero initial conditions.

We can translate the above problem to one where the initial condition is
at x = 0 using the standard technique of defining another function s (z, 7)
related to ug as G (z, 7) = ug(x + o, 7). Then the problem defined in terms
of the domain of 5 is over the domain 0 < z < +00. Once we have solved
for the function uy(z, 7) we can get us(x, 7) from us(z, 7) = Uo(x + x0, 7).

This problem, as posed for uy(x, ), could be solved numerically or ana-
lytically via methods presented in [2, 5|. Unfortunately, the later approach
results in an integral expression involving the boundary value e?0 =¥ ¢=57 and
the time integral of the Gaussian heat kernel which I was unable to evaluate
analytically.

Note: If anyone is able to evaluate this integral analytically or knows
how to represent the down-and-out call barrier option solution with rebates
analytically please email me. The reference [7] seemed to have an explicit
formulation of the rebate problem but the copy of that article I had access to
was of a very poor quality and I was unable to understand their expression.
A European style down-and-in call: From the discussion in the text
a down-and-in call plus a down-and-out call equals a normal vanilla call.
Thus if V' is the value of the down-and-in option we wish to value then using
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Equation 147 we can easily determine it as

V(S,t) = C(S,t) - <C(5, t) — @)_(Mo (%t))

_ (%)“” ¢ <%t> | (149)

When rebates are included in the problem formulation, following the dis-
cussion presented for the down-and-out call with rebates we would need to
compute a second solution V5(S,t) that has the following financial final and
boundary conditions

Va(S,T)=Z, Va(X,t)=0, V(S,t)~0 S — oo.

Then the function V(S,t) = Vi(S,t) + Va2(S,t) will be the desired solution,
where V; (.5, t) is the solution presented for a down-and-in call in Equation 149
earlier. To solve for V5(S,t) we can transform the Black-Scholes equation
into the diffusion equation for a function us(x,7) that will have initial and
boundary conditions given by

ug(z,0) = e*7

us(xg, 7) = 0

us(x,7) ~ 0 x— o0,

where zy and zy were defined earlier and the domain of x is [xg,00). We
next move the boundary condition at zy to the point x = 0 by defining
another function uy(x,7) as ts(z,7) = ua(x + xo,7) to get a transformed
initial condition on g (x, 7) of
ﬂg(l’, O) — eo—a(z+wo) 7

and now the domain of x for the function us(x, 7) is [0, 00). In summary then
after all of these transformation to find the function s (z, 7) we are looking
for a solution to the heat equation s, = 9., on a semi-infinite domain
[0, 00) with boundary and initial conditions as specified above. The analytic
solution to this problem [5] is given by

ﬁ2($a7) = /Oo ﬂ2(§aO)G1(1’>§>t)d€>
0
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where G1(z, &, t) is the Green’s function of the first kind for the semi-infinite
domain and has the following form

1 (2—&)? (@162
Gz, é,t—7) = —————= (e ) —e 4G | | 150
=) = s ). o

The integrals needed to evaluate uy(x,7) can then be converted into ones
involving the cumulative normal function N(-), to finish the evaluation of
the solution uy(z, 7).
A European style up-and-out call: If we want to consider up-and-out
calls, then we assume that the value of this option is zero if our asset price
ever reaches the value boundary value X, as a boundary condition on V'(S,t)
this requires that V' (X,¢) = 0. The financial final condition transforms into
an initial conditions on u(x, 7) as before:

u(z,0) = max(e2 D7 — eak=Dz )
on the domain of —oo < x < zy. Finally, our option is worthless if S = 0
so we have that V(0,¢) = 0 or u(—o0,t) = 0. To solve this problem we
recognized it as a semi-infinite heat equation on the domain (—oo,x¢] and
given initial conditions. To solve this problem using what we have discussed
above we need to

e Shift the boundary condition at x = zy to the origin x = 0.
e Flip the domain to make it [0, c0).

After these transformations we can solve this problem in the same way as
is done in the solution for the European down-and-out call. A rebate would
change the boundary condition from V(X ¢) =0 to V(X,t) = Z and would
require a second solution to the heat/diffusion equation to be added by su-
perposition.

A European style up-and-in call: This option can be valuated by using
barrier option parity in that the value of an up-and-in call plus the value of
an up-and-out call must equal a vanilla call.

A European style barrier puts: Expressions for European barrier option
puts could be derived in a similar manner to their call counter parts.
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Exercise 5 (pricing the double knockout call or put)

For a double knock out call the financial description requires boundary con-
ditions on V' given by V(Xi,t) = V(Xas,t) = 0. Note that in the transformed
domain defined by

V(S,t) = Be®™FTu(z,7) where u, = Uy, (151)
the above boundary conditions require that u(x, ) satisfy
u(zy,7) =0 and wu(xe,7)=0

for all 7. Here z; are the transformed barriers log(5). Thus we see that
u(x, 7) now solves a boundary value problem. To satisfy this we should expand
our unknown u in a sinusoidal Fourier series. To do this we first translate
this problem to a new problem where our left endpoint at the origin rather
than z;. We can do this by defining a new function v as

v(x, T) =u(r + 21, 7).

Once this is done the above boundary conditions on u(z,7) translate into
boundary conditions on v(z, 7) such that

v(0,7) =0 and v(zy—a1,7)=0.

Defining L = x9 — x; we see that v(x,7) will satisfy the above boundary
conditions if it has a Fourier sinusoidal series decomposition of the following
form

v(z,T) = iAn(T) sin (%x) , (152)

with A, (7) unknown functions to be determined from the initial conditions
on v(z,0). From the above equation we have that

v(0,7) =0 and v(zy—x1,7) =0,

as required. Translating back to the unknown u(z, T) gives

w(z, ) = vz — 11,7) = f:An(T) sin < Tz - xl)) . (153)



For this functional form for u(z,7) to satisfy the partial differential equa-
tion u, = u,, requires that each component term A, (7) sin (ﬁ(:ﬂ — xl))
satisfy the following ordinary differential equation

An(f):_< n )2,4”(7) for n>1.

To — T1

Solving this we see that the function A, (7) then solves

An(r) = Ay () (=) (154)

At this point we have to specify the values of A, (0). Their value will depend
on the type of option we are pricing. If we assume that we are pricing a call
option we then initial conditions on u(z,0) that require that A, (0) satisfy

u(x,0) = max(e%(kﬂ)x — ezlk=De 0) = ZAH(O) sin ( nr (x — 1’1)) .
n=1

With a similar expression if we are pricing a double knockout put. For a
general initial condition of the form wg(x), the coefficients of A, (0) are given
by the standard Fourier coefficient integrals

Ap(0) = —2 /muo(x)sin< n (x—a:l)) de. (155)

Ty — X1 Jygy T2 — 1

Given the pieces represented by Equations 153, 154, and 155 we have the
full solution for u(z,7) from which we get the full solution for V'(S,t) using
Equation 151. Note that this is the same result obtained in the book [8].

Exercise 8 (the equation that U(S,t) = S*V(a/S,t) satisfies)

Note: There is a typo in this problems formulation. The correct differential
equation that U(S,t) should satisfy should have a coefficient of the non-
differentiated U term given by

(1 —a)(r+ %aaz) ,

rather than the term (1 — «)(r 4+ 20?) which is what is printed in the book
and has no a multiplying %02. In this problem we verify that the differential
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operator with the correction above above does vanish when applied to U(S, t).
At the end of this problem we describe how this type was discovered.

To begin this problem we let U(S,t) = S*V (a/S,t), then U(S,t) has t
and S derivatives given by

U, = SV(a/S,t)
Us = aS°'V(a/S,t) + SVe(€, t)( ;‘2)
= aS*V(E 1) — aS TPVe(E 1) (156)

Where we have defined £ = ¢. Using the fact that (uv)” = u"v +2u'v' +uv”,
we can compute the needed second derivative Ugg as follows

Uss = ala = 1)S72V (€, ) + 205 WVi(6,1) (—55 ) + 5Ves.

G2
Now to finish the evaluation of the last term we need to compute the second
derivative of V' with respect to S. Using the fact that

oV of V(L) [ a
¢ S~ o€ (‘?)

Vs =

we find Vgg is given by

Vs — Vs 0 (_i)ﬁv (_i>82‘/8§

25 ~ 25 Era 9E2 95
2a a

- ?V 52‘/&(_?)

= 53‘/5_'_54‘/55

With this expression we can put it into Ugg to find that Ugg then becomes
Uss = a(a —1)S*?V — 2aaS* Ve + 2aS* Ve + a®S* Ve .
Eventually we will put U(S,t) into the provided differential equation LU of

8U 1 2 ,O*U ou 1,
LU = 8t 5852 (r+(a—1)c )585 (1— a)(r+2aa YU, (157)

and to facilitate this we first evaluate the expressions S?Ugg and SUg. Using
the above expression for Ugg we find

S?Uss = a(a —1)S*V —2a(a — 1)S* Ve + a*S* Ve,
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and using Equation 156 we find the product SUg given by
SUgs = aS°V —aS* V.

Putting both of these expressions in the proposed linear partial differential
equation LU Equation 157 then becomes

LU = S5*Vi+ %aQ (ala = 1)V = 2a(o — 1)S* Ve 4 a>S* V)
1
— (r+(a=1)o*)(aSV —aS* W) = (1 —a)(r + 50«72)50“/
= SV, —rS*V +arS Ve + %02a250‘_2V§§ ;

when we group each term based on the derivatives of V. Since £ = a/S we
have that the above becomes

1
LU = 8V, —rS*V +£5°Ve + 5520250“/& :
Since V (¢, t) satisfies the Black-Scholes equation we know that
1
Vit 50°CVee +r€Ve =1V =0, (158)

showing that the derived expression for LU vanishes as we were to show. We
can show that the above expression for LU is correct by working in a different
direction. We begin with the fact that V' is a solution to the Black-Scholes
equation and from U(S,t) = S*V(a/S,t) solve for V explicitly. Letting
¢ =a/S, we have

V() = SOU(S, 1) = i—zU(a/g,t).

This expression is then put into Equation 158 to derive an equation for U.
This equation matches Equation 157.
Now if @ = 1~ 155 then (a —1)0® = —2r and r + (o — 1)0® = —7 so that

the equation for U in Equation 157 becomes
1
U, + 50252U35 +7rSUs—1rU =0,

or the Black-Scholes equation again!
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Chapter 13 (A Unifying Framework for Path-
dependent Options)

Additional Notes on the Text

In this section of the notes we derive the pricing partial differential equation
for an option who’s payoff depends on the variable I = fOT f(S(7), 7)dr. Tto’s
lemma applied to a function V' when V' is given by V = V(S| I,t) gives

ov oV ov 10*V
AV = —dt + —dI + —dS + =——dS”.
o T ar” Tas™ T aase
Here dS is given by the expression for geometric Brownian motion we have
seen before of

dS = pSdt + 0SdZ

from which we recall the first order (in dt) approximation of dS? of
dS? ~ 025%d7* = 02 S%dt .

Here the differential of I as argued in the book is given by dI = f(S,t)dt.
Using both of these we find dV becomes

ov oV % 10’V 5
dVv = Ed“_ﬁ (S,t)dt+%(u5dt+anZ)+§WaSdt
oV 1 ,0°V ov. oV ov

which is the same as equation 13.4 in the book and provides an expression
for dV when the option depends on an integral term /. Note that we have
explicitly listed the stochastic term of ¢S g—‘S/dZ first.

To obtain the partial differential equation that V' must satisfy as before
we construct a risk free portfolio II that is long a single option V' and short
some amount, say A, of the underlying stochastic stock at price S in the

usual way as
m=v-AS,

here we have explicitly assumed that if we are long the option V' then we will
need to be short the stock so that the stochastic component of IT will vanish.
The differential of the expression II (over a very short time dt, under which

178



we can assume that the value of A is constant) is dII = dV — AdS. in dIl
we can evaluate the expression for dV using Ito’s lemma calculated above to
derive

oV 1 ,0°V oV oV ov
dll = JSﬁdX ( 552 SﬁJrEH(St)a])dt
— A(pSdt +0SdX)
v
= ( S% — Aas) dX
1 82V ov. oV ov
+ ( 552 Sﬁ+§+f(5t)§—m¢5)dt.

From this expression which we see that if we take A = g—‘é the stochastic term
above will vanish and our portfolio evolves deterministically. After doing this
the term pS g—g in the deterministic portion vanishes and we find we are left
with a non-stochastic differential for II given by

(1, ,V OV oV
dH_< 0SSy T T IS5 | dt.

By the no arbitrage relationship this deterministic portfolio must grow at
rlldt or the same return one would obtain on a bank deposit. Thus we see
that the partial differential equation for V(S, I, t) satisfies

L@V OV v _ oV
20 S g5 tgr TSN =TV =rSas

or putting everything on the left-hand-side we obtain

RV OV
2 Q2 A
ar 1275 g T~V =0, (159)

ov 0\/ 1
e + f(S,t) ==

the same as equation 13.5 in the book.

Exercise Solutions
Exercise 1 (jump conditions using delta functions)
We can translate the discretely sampled running sum of Zf\il s(t;) into a

continuous integral representation fOT S(7)dr, by using Dirac delta functions
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shifted by the sample times ¢; as

/0 (Z S(r)5(r — m) dr.

Note that this is equivalent to the an expression of the form f(f f(S(r),7)dr
if we take the function f to be

N

f(S,7) =8> d(r—t,).

i=1
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Chapter 14 (Asian Options)

Additional Notes on the Text

Similarity reductions in valuating Asian options

In this subsection we will derive the partial differential equation that the
value of an Asian option must satisfy if the payoff function is of the form
S*F(1/S,t). In that case we guess that the Asian option will have a value
V of the form V(S,1,t) = S*H(R,t) with R = £ and for some yet to be
determined function H(R,t). We will use this functional form in the partial
differential equation for Asian options presented in the book to find an equa-
tion for the function H(R,t). To do this we first compute the the required
derivatives of V(S,1,t) for the Black-Scholes equation for a continuously
sampled arithmetic Asian option which is the books equation 14.2 or

ov oV 1, ,0%V ov
- - -— — =0. 1
T +Sal—|—205852—|—7’585 rV =0 (160)
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We find partial derivatives of V' (S, 1,t) when V = S*H(I/S,t) given by

%—‘; = Sa%—i] (161)
L.

= aS*'H+ Sag—g (—%)

= aS*'H - S“‘%?—Z (162)
% = ala—1)S*2H + aSa_lg—H (—%)

— (a— 2)50—312—;[ - Sa—%g;}f (—é)

= ala—1)S*2H — aISO‘_?’g—Z

— (a- 2)15“‘32—;[ + 507 g;}g

= ala—1)S*2H — 2(a — 1)15@‘32—;[ + 50—412% (163)

When we put these expressions into the Equation 160 we obtain the following

LOH LOH
0o =S E+S 3R
[Ty a—2 _30H L1 pPH
_ _1 _ _ (6% - (o3
+ 50 S <a(a )S*H —2(a—1)IS R + 57 ETE

0H
a—1 _ a—ZI _ L
+ 7S <aS H-S 8R> rS“H
Expanding everything and then dividing by S we find

OH OH 1 , ) OH 1 , ,0°H OH B
8t+8R+20 ala—1)H—0*(a 1)RaR+20R 0R2+arH—rR£—rH—O.
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Grouping all similar derivatives together we obtain

_ OH ) OH 1, ,0°H
0 = Ejt(l c‘(a — 1R rR)aR o°R IR
+ (%a%w) (a —1)H, (165)

which is equation 14.4 in the book.

Valuating continuously sampled arithmetic Asian options

In this subsection we use the similarity solution presented in Equation to de-
rive the specific valuation equation for continuously sampled arlthmetlc Asian
options. Since for continuous arithmetic sampling R = g = 5 fo T)dT, our
payoff can be written as

t
A(S,I,t) = max (S — %/0 S(r)dr, O) = Smax (1 — %,0) = SO‘F(é,t),
if we take a = 1 and the function F to be F(%,t) = max(1 — £,0) or

F(R,t) = max(1 —

~| X

,0).

Thus our option V' (S, I,t) may have the financial form V (S, R,t) = SH(R,t)
so that Equation becomes

OH 1,0 OH
el i 1 —
or Ta gp tU-rlgR

which is equation 14.7 in the book

=0, (166)

Derivations of the boundary conditions for European options

In this subsection we comment on the technical point discussing the boundary
conditions for European continuously sampled average strike Asian options.
Since R = 3 fo T)dr = é From the discussion in Section 13.2 “Time
Integrals of the Random Walk” the expression

_ /Otf(S(T) S

183



has a differential of dI’ = f(S,t)dt = Sdt, when f(S,t) = S. From this
expression we see that there is no random component in the differential of
I'. Thus for R = £ we have, using Ito’s Lemma that (since dS will have a
random component) that

OR ~ OR . 10°R .,
R = Zrdl 4+ 52dS + S oedS

= Llog—Lasql (2—[) s>

S S2 2\ S8
s dS°
= dt— R—+ R—-.
S S?
Now since we assume that S satisfies geometric Brownian motion or % =

pdt + od X, we have that

dS?
G2

to first order. Thus we see that dR becomes

= (2dt? + 2uodtdX + o*dX? ~ o?dt,

dR = dt — R(udt + odX) + R(o*dt)
= —0RdX + (1+ (0 — p)R)dt,

which is the result in the book.

Derivations on put-call parity for the European average strikes

In this subsection we derive put-call parity relationships for European average
strike options. To begin consider the payoff at expiration, II(T"), on the
suggested portfolio of one European average strike call held long and one
European average put held short

RS

R R
H(T)-Smax(l—?ﬁ)—Smax(i—l,O)—S—T.

Now consider what type of instrument will provide a payoff given by the

second term —%. Since the continuously sampled average strike option
has a value that can be expressed as V (S, R,t) = SH(R,t), where H(R,t)
is a solution to Equation 166. At expiration we would like to construct a

continuously sampled average strike option that has a payoff given by —RTS.
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This means that when ¢ = T the function H (R, t) must have a final condition

that satisfies SH(R,T) = —£2 or

HRT) = -2 (167)
T
With this final condition the solution we seek for H(R,t) must also satisfy

the standard boundary conditions of

OH OH
H(oo,t) =0 and E(O,t) + E(O,t) =0.

To find a functional form for H(R,t) that will satisfy these requirements we
propose a H(R,t) of the specific form given by

H(R,t) = a(t) + b(t)R. (168)

Note that for the expression for the payoff in Equation 167 to hold true at
t =T when H(R,t) is as Equation 168 we need

H(R,T) = a(T) + b(T)R = —

)

i
T

which requires that we take a(T) = 0 and b(T) = —4. Now to put the

proposed functional form for H(R,t) from Equation 168 into Equation 166
requires we compute

oH , ,
oH

R b(t)
0*’H

oR? 0,

so that Equation 166 evaluates to
ad(t)+V(t)R+ (1 —rR)b(t) =0,
or grouping powers of R we get

d'(t) + b(t) + (H(t) — rb(t))R = 0. (169)
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Equating the powers R on both sides of this equation we find for the coeffi-
cient of the first power of R to vanish that

V(t) =rb(t) so b(t)=Coe.
When we then require that b(T) = —=% we find

T
1 1
7 = Coe™l or Cy= —Te_T’T,
which means that the function b(t) is given by
1
b@):-—Te””‘“. (170)

Using this result and equating the constant terms in Equation 169 requires
that the function a(t) must satisfy

1
a(t) = —b(t) = Te_T(T_t) .
On integrating this we find a(t) given by

1
a(t) = —=e T 4 .

rT

To evaluate Cy we recall that a(T) = 0 requires that C; = ——& so that the
functional form for a(t) is given by
1

t)=——(1—e 7T, 171

alt) = (1~ T ) ()

Thus we can conclude that the put-call parity relationship for average strike
options is given by
C—P = S+V(S R,t)
= S+ SH(R,t)
= S+ S(a(t) +b(t)R)

= S-9 (i(l _ 6—T(T—t)) + %6—T(T—t)R)

r’T
S S I
— . (Tt X —r(T-t) [
S rT (I—e ) T6 (S )
S 1 t
— o~ o r(T-t)y _ — _—r(T—-t)
S T’T(l e ) Te i S(r)dr,

which is the expression in the book.
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Notes on the derivations of average rate options

In this subsection of these notes we show how to perform similarity reductions
and find explicit solutions to average rate options where the averaging is
performed geometrically. As suggested in the text for an average rate options
we seek a solution of the form V'(S,1,t) = F(y,t) with y given by

T4 (T —t)log(S)
y= = :

Note this newly introduced variable y depends on all of the dependent vari-
ables: I, S, and t. To use this change of variable in the partial differential
equation satisfied by our option price V(S,I,t) of

oV av 1 0?7V oV
| 24 g9 - _ -0. 172
" + log(.S) +205 S2+7“S 5 rV =0 (172)

We need to evaluate several derivative. First

oV OF 9y oF

o T ot Totow
OF  log(S)oF
ot T oy’

Next the derivative with respect I and S

ov. _ oFoy 10F
ol oy ol T oy
oV OF 9y T—t10F

a8 gy oS T Soy

V.0 (T—t1)8F+(T—t)182F8y

052 oS\ T S) oy T ) Soy*os
T —t109F (T—t1\?0F
T S0y ( T ?) oy

When we put these expressions into Equation 172 we obtain
OF 1 ,( T—tor (T—t > O2F (Tt oo
— + 0| ——— = — | = r\—m—=—|—rF=0.
at - 2 T 0y T oy? T 0y
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Grouping everything by the derivatives of ' we find the above equation is
equivalent to

OF (1o, N(T=t\oF 1 .(T—t 2P F oo
ot 27 TN Jay T2 U ) a2 T T
which is the books equation 14.12.

Exercise Solutions
Exercise 1 (perpetual options)

This problem is very similar to that of Exercise 6 in Chapter 3 on Page 23.

Exercise 2 (geometric average rate options measured discretely)

Warning: I’'m not sure this problem is correct or is representative of what
was requested from the text. If anyone has any suggestions as to ways to
improve upon what I have here or how to take these results further please
email me.

When the geometric average is measured directly we have a payoff at t =T
given by

A(T) = max(% - E,0), (173)

and so this option at ¢ = T is valued as V(S,1,T) = A(T). Following the
discussion in the book on discretely sampled averages, to solve this prob-
lem we work backwards from t = T to t = 0 and impose the jump con-
ditions in V(S,1,t) across each discretely measured time point ¢;, treating
I = fg log(S(t;)) as a constant (which it is) between the time measure-
ment of the stock price S. The jump conditions we need to apply to V' (S, I, t)
in this case across the points t; is

V(S,1,t7) = V(S.T +log(S), ).

Since the payoff at the final time ¢ = T" in Equation 173 above is independent
of S we might consider looking for a solution to Equation 172 where V' is
independent of S or the solution to the equation

ov ov
N —I—log(S)W —rV =0.
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Exercise 3 (continuously sampled arithmetic rate call options)

Warning: I’'m not sure this problem is correct or is representative of what
was requested from the text. If someone has any suggestions as to how I
could improve upon this problem please email me.

If we know for certain that the European arithmetic average rate option
will expire in the money then the payoff is given by % — FE and the option
price must satisfy the Black-Scholes equation given by Equation 160 above.
Looking for a solution to this equation that is linearin I and S we hypothesis
the following functional form form V'(S, I,t)

V(S,I,t)=A(t)S+ B(t)l +C(t).
Then when we put this into Equation 160 we get
A'(t)S + B'(t)I + C'(t) + SB(t) + rSA(t) — r(A(t)S + B(t)I + C(t)) = 0.
Grouping powers of [ and S we get
S(A'(t)+ B(t)) + I(B'(t) —rB(t)) + (C'(t) —rC(t)) = 0.
Equating the coefficient of I to zero we get that B(t) is given by
B(t) = Bye "

for some constant By. Equating the coefficient of S to zero we get that A(¢)
must satisfy
A'(t) 4 Boe " T =0,

or B
Alt) = —=e7TD 1 Ay,
T

for some constant Agy. Finally equating the constant term equal to zero we
see that the function C'(t) must equal

C(t) = Coe "IV

for another constant Cy. Thus the solution to V(S,1,t) in terms of all of
these constants is given by

B
V(S, 1, t) =9 <A0 _ _Oe—r(T—t)> + [Boe—r(T—t) + Coe_T(T_t) '
T
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Setting t = T in the above and equating to the known value of the payoff
there gives

B I
V(S,I,T)=S<Ao—7°) + 1B+ Co= 5 — E.

Now Ay, By, and Cy cannot be functions of S or I. Thus these constants
must satisfy

| Hl= <

Co = —F.
From which we see that Ay = % and our full solution for V' (S, I,t) becomes

S I
VIS, It) = — (1—e@0) + Te—“T—t) — EeT7Y (174)

Exercise 5 (the average strike foreign exchange option)

Note: This problem is not entirely finished.

A foreign exchange option has a valuation V'(S, t) that satisfies the Black-
Scholes equation but with a dividend or Equation 29, where Dy is the foreign
exchange rate. Since the average strike call foreign exchange rate option has
a payoff that looks very similar to that of a average strike call option where
in that case we had a payoff given by S max (1 — é f(f S(r)dr, O). In the
case of the average strike foreign exchange option the difference is that there
is no S factor in front of the max(-) function in the payoff.

Following the derivation of the similarity reduction result for average
strike options, we would modify Equation 29 to include a S %—‘I/ term to get

2
%—Y+S%—‘;+%0252%+(T—D0)Sg—g—TV:O, (175)
and then seek a solution to this equation of the form V(S,1,t) = H(R,t)
where R = £ and [ is defined as fot S(t)dr. To finish this problem we
would need compute the differential equation satisfied by H(R,t) when we
put V(S,1,t) = H(R,t) into Equation 175, as presented on Page 181 for
average strike call options.
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Exercise 6 (the jump conditions expressed in the function H(R,t))

The jump conditions for discretely sampled arithmetic average strike options
are given by
V(S,I,t;)=V(S,I+S,t}), (176)

where t; is the time at which the discrete sample occurs, and I = fot f(S(r), 7)dr
and S is the spot price at the time ¢ = ¢;. Then since the option price has a
similarity reduction given by V(S,I,t) = SH(%,t) by writing both sides of
Equation 176 in this way gives

I\ I+5 .
st () s (L5

or using the definition that R = é we get
H(R,t7)=H(R+1,t),

as the jump condition for the function H(R,t).

191



Chapter 15 (Lookback Options)

Additional Notes on the Text
Notes on the derivation of the PDE for lookback options

In this subsection of these notes we will derive the expression for the differ-
ential for J,. From the definition of J,, when we increment t by dt that we
have

1/n

< /O o S(TWT) _ ( /O tS(T)"deLS(t)"dt)l/n

Tt - ( /0 () + S(t)”dt) '

n

Q

S(t)"dt
dt=0

1 1-m
= T+ — (L) Smadt.

n
Since J, = (1,)"/™ we get I,, = J" and the above becomes

1 s

1
n nJ,

or the books equation 15.2.

The portfolio when our option depends on J,

As we have done many times in this book lets consider the differential of a
portfolio that is long one share of a lookback option P and short A shares
of the stock of value S. We find that this portfolio changes by

dll = dP — AdS

oP . oP 19°P , oP opr
oP . 10°P,_, , oP (1 Sm

when we recall that for geometric Brownian motion we have dS* = S%02dt
in the limit where dt — 0. This is the books equation 15.3.
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Similarity reductions for European lookback options

In this section of these notes we derive the similarity partial differential equa-
tion that the option price of a European lookback put option must satisfy. We
begin with the simplification of the functional for of P(S, J,t) by assuming
that the function P(S, J,t) takes the form

P(S, J,t) = JW(,t),

where £ = % We the need to put the expression for P(S, J,t) into the Black-
Scholes equation and derive a partial differential equation for W (&, t). Thus
we evaluate

0P _ oW
ot ot

L N T
dS ¢ S ac \\J ¢
PP PWIE  1PW

852 92 98 J oer

Then with these expression placed in the Black-Scholes equation we get

ow 1 , ,0W ow

— + = — — —rW =0

o 27 S e T T ’
which is the equation for W presented in the book. We now map the bound-
ary and final conditions for P(S, J,t) into equivalent conditions on W (¢, t).

First, the boundary condition when S = 0 (and correspondingly £ = 0) is
P(0,J,t) = Je (Tt _ JW(0,t) or W(0,t) = oI

Second, the final condition on P(S, J,t) becomes
P(S,J,T) = max(J — S,0) = Jmax(1 — ;,O) =JW(ET),

which requires that W (£, T) = max(1—¢,0). Finally, the boundary condition
on P(S,J,t) at S = J of

oP

— (S, J,t) =0

aJ ( ) ) ) )

is transformed using the identity

0 (ag)g 59 €9

a1 \oJ)oc o Joe
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Using that derivative identity the J derivative of P transforms as

opP 0 & oW
37 = aJ(JI/V(S ) = W+J (f t) = W+J<_3W)
ow
= W-
g~
So that when S = J we have £ = 1 and this boundary condition becomes
ow
85 =W when £=1.
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Chapter 16 (Options with Transaction Costs)

Exercise Solutions
Exercise 1 (more general transaction costs)

As discussed in the book a transaction cost proportional to the value of the
assets trade would be k3S|v|, where v is the number of shares bought (if
v > 0) or sold (if » < 0). In the same way a fixed cost for each transaction
would be represented by the constant x;. A cost proportional to the number
of assets traded i.e. v would be represented by ky|v|. Thus including a cost
that is proportional to the value of the assets (as considered in the book) our
total cost would be
K1+ Ka|v| + K3S|v].
This cost would have to be paid out and would reduce the value of our
portfolio. Following the book we still have to leading order that the number
of shares traded v should be given by
82
VR 552 oSVt

so that our expected cost becomes

0*V

2 Vo,

852

\/74—/'13\/7052

where again we have used the fact that £[|¢|] = \/g, when ¢ ~ N(0,1).
Thus our expected change in the value of our portfolio E[JI]] is given by

2 2
(av 1L,V av_ﬂg/dasza )515.
™

2 Q2
0S8 — — — — —0S | ===
ot 05z~ oi P\ 7o | 9s2 Ss?
Equating this to r (V - S g—g) ot if we expect our portfolio to earn the risk
free rate we find the equation for the value of the option given by
ov 1 0V
_'_ -

E[k1 + Kalv| + K3S|V|] = K1 + Iig\/7

o 277 ase
K1 2 02 2 02
N TR e T I R 5 252
+ TS%—‘;—TV: . (177)
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Exercise 2 (transaction costs can result in negative option prices)

For a simple example where the transaction costs may result in a negative
option prices consider the case where ko = k3 = 0 in Equation 177 which
gives

av+10252a—v—£ Sa—V—TV—O

ot 052 /ot ot
That solutions to this equation can be negative can be seen by observing

that the constant —T\“/l& is a negative solution to the above equation.

)

To solve this problem lets attempt a similarity solution of the form u(z,t) =
t=12h(x/t'/?). On Page 43 of these notes we derived the similarity differential
equation with the substitution u(z,t) = t* f(x/t”). This problem is the same
as that one with the constants « = —1/2 and § = 1/2 and results in the
following equation

S h(E) — SEH(E) = W(©) + AR"(E)]

where we have defined { = /7. We would then solve this equation for h(§)
to find a solution to the original equation.

Exercise 4 (solving a nonlinear equation with linear equations)

If we assume that K = is small (perhaps due to a small transaction cost

o/t
k value) we can attempt to Taylor expand the solution to equation 16.4 in
the book. That is, we assume that the solution of

oV 12282V \[ 5o
o T 5852 Ko™5

has a form

1%
t 18—V =0, (178)

852

V(S,t) = V,(S,t) + KVi(S,t) + O(K?).

Putting this expression into Equation 178 gives

v 1“01/0 v,
ot S(?S+S(9 Vo
ma122a%_22¢zy% v 2

+ K 5 S@S oS ey —|—7"Sat rVi| + O(K?)

196

=0.



Thus the O(0) (for K° or a constant term) equation for V(S t) is the Black-
Scholes equation or

Ny 1 ,.,0%V 0V B

The O(1) equation (for K) is a forced Black-Scholes equation given by

Vi 1, 0%V oy _QQ\F
o T27 Y g T TTMi= S

0*Vy
052

Thus the nonlinear equation becomes two (or more) iterated linear equations.
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Chapter 17 (Interest Rate Derivatives)

Additional Notes on the Text

Bond pricing with known interest rates and discretely paid coupons

We will use the bond pricing equation, or the books equation 17.2 given by
T T T
V() = e I e (z + / K(#)ek “ﬂ‘“dt/) , (179)
t

in the case when our time-dependent coupon payment function K(t) is of
the form K(t) = K.0(t —t.). To do this we need to evaluate the above inner
integral. We find this integral given by

T
o f?T(T)dT r 0 t> tc
/t Kc(s(t tC)e ¢ dt’ = { KceftcTr('r)d—r t<t,

This later expression can be written more compactly using the Heaviside
function H(-) as

H(—(t . tc))Kcef teTr(r)dr ’

as is given in the book. If we have N discrete coupons denoted by K; which
are paid at the discrete times ¢; where t < t; <ty < --- <ty < T, then the
differential equation for the bonds value V'

v
o TE® =)V, (180)

in this case becomes
awv I
— Kpo(t—t;)=r(t)V.
7+ K1) = r(V

When we put this into Equation 179 we again need to evaluate the integral
over K (-) which in this case is given by

T T N N
/ K(t/)e‘fg T(T)det/ _ / Z KZ(S(t/ . tl)e‘f’f T(T)det/ _ Z Kieft:g r(T)dr .
t t i=1

i=1

198



Thus the total bond price V(¢) under N discrete coupons from Equation 179

becomes N
T
V(t) — j;:T r(7)dr (Z + Z Kiefti T(T)dT) '
i=1
This analysis did not use the Heaviside function since we assumed all coupons
happen after the current time t.

Notes on the yield curve

I think there is a typo in the book when its states the definition of the yield
curve Y (¢;T). It should be defined as

log(V(ET)/V(TST) _ log(V(5T)/Z)

Y(t:T)=
(tT) T—t T —t

(181)

Notes on the bond pricing equation

In this section we derive the bond pricing equation in the case when the
bond pays a coupon K (r,t). This is very similar to the equivalent derivation
presented in the book. In the case where our bond pays coupons then as
in the section “bond pricing with known interest rates” we need to add a
K(r,t) term to the dt increment of dV' to get

oV oV 1 L,PV

Using this expression for dV' and following the logic in the section “the bond
pricing equation” we consider the change in the mixed portfolio IT = V; — AV,
as

oV, oV, 1 ,0°V,

oV, oV, 1 ,0%V,

dt

Here we have explicitly assumed that K(r,t) is paid by both bonds. If we

take A given by
oV
__ Or
A= oV
ar
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and then the dr terms in dII vanish, and we get

2 2
dll = K%H() +%w28‘/1 —AK%JrK) +%w28 V2Hdt.

ot or? ot or?

Which to avoid an arbitrage opportunity we set equal to
rlldt = r(V3 — AVy)dt.

Thus when we do this and place Vi on the left-hand-side and V5 on the
right-hand-side
1 ,0°V

A%
A
ot TN TV e

v
or

1 [0V, 1 ,0*V; 1 [0V 1,0V
< L K 4 —w’ 1—7“1/'1):—< 2 4 K + —uw? 2—7“1/2).

o\ Bt 2 5 o \ 3t 2V G

v, 1 ,0%V;
—T%—A{E+K+§w 87’2

Next we divide by on both sides to get

Setting each side equal to a(r,t) which we take equal to w(r, t)A(r,t) —u(r,t)
we see that both V; and V, must satisfy
oV 1 ,0*V oV

oV 1 20V Vo
BT + K(r,t) + 5V 5 + (u — \w) B rV =0, (183)

which is the desired equation.

Notes on the market price of risk

The differential of our bond price V' when V' depends on a stochastic interest
rate, r, such that dr = w(r, t)dX +u(r, t)dt and a deterministic time variable,
t, using Ito’s lemma to leading order is given by
oV ov 1 ,0%V
AV = —dr+ —di+ §w2wdt
ov ov v 1 ,0*V gt

From the zero coupon bond pricing equation derived in the text we have that

oV 1 PV OV ov
a0 ot gE i T Mg TV (184)
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from which when we put this into the coefficient of dt above we find that the
value of dV computed above becomes

dV = wa—VdX + w)\a—v +7rV | dt.
or or

Transforming this expression some we find

AV —rVdt = waa—‘:(dX + Adt), (185)

which is the books equation 17.12.

Notes on the market price of risk for assets

Considering the expressions derived when considering bond pricing and op-
tions pricing we see that each instrument has a deterministic time variable
t and one random variable. For bonds the random variable is r while for
options it is S the underlying stock price. The differentials of each of these
random variables are assumed to satisfy

dr = wdX + udt
dS = oSdX + pSdt.

Thus the correspondence between the two random variables is

oS
u = pS.

So by constructing an option portfolio II = V; — AV, in the same way that
we did the bond portfolio would give an expression like Equation 184 but
with the substitutions for w and u namely

OV 1, 0V oo
E“‘gUSW‘F(M—)\SUS)E—TV—O,

or the books equation 17.13.
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Notes on the solutions of the bond pricing equations
When our stochastic interest rate r satisfies
dr = w(r,t)dX + u(r,t)dt,
with
w(r,t) = a(t)r— 5(t) (186)
u(r,t) = —vy(E)r+n(t) + X, t)alt)r — p(t), (187)

Then we make the vary simple verification that that « — Aw in Equation 183
is independent of A(r,t) since

U— AW =—r+n+ w— A w=—yr+n. (188)

independent of A\. Now lets consider solutions to Equation 183 of the following
form
V(rt) = ZeAGT—rBETD) (189)

To put this form into Equation 183 we need the following derivatives

ov ( 0A 0B

ot
v

O~ BTV(T)

or

0?V

— = B*GT)V(GT

87”2 ( ’ ) ( ’ )

When we put this into Equation 183 and divide by V' we get
A B 1
S B — (=) B = 0. (190

which is the books equation 17.17. If we take % of this expression we find

2 _
_ 0B N leﬁ(w ) B@(u Aw)

ot 2 or or

Taking another derivative with respect to r we get

| Pt o -

—1=0.
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When we divide this by B we get

1 _Pw?) o

Since B is a function of 7" and u — Aw is not a function of 7" by changing the
value of T" the left-hand-side of the above would change values unless

02 (w?)
=0. 191
or? 0 (191)
In this case we would then also have
0?(u — dw)
0. 192
or? 0 (192)

Thus these last to expressions show that w and u — Aw must have the func-
tional forms given by Equations 186 and 187.

From Equation 188 we find that u — Aw = n — r~ using this and putting
Equations 186 and 187 into Equation 190 we get

S =1 — 5lar = BB — (—r +)B—r = 0.

A 1
%—t _ 5532 —-nB = 0 for O(r%) (193)

The final condition for V(¢;T) when t = T is that V(¢,T) = Z or

ZeA(T;T)—rB(T;T) _ Z,

or

A(T;T)=B(T;T)=0.

Notes on the analysis for constant parameters

In this subsection of these notes we derive the analytic expressions for A(t;T)
and B(t;T) found in the expression Z(r,t;T) = eAGT)="BET) for the pricing
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of a zero coupon bond when the parameters in the dynamics of the stochastic

interest rate r
dr = (n—r)dt + \/ar — fdX, (195)

namely «, [, v, and 7 are are constant. There is a lot of algebra in the notes
that follow, but having all of the computations in one place can make the
verification of the results easier. If desired this section can be skipped on first
reading. From the discussion in the the book for the differential equation for
B we have

dB 1 1 27y 2

— = —aB? B-l=-a|B*+=B-=2).

at 2" 7 204( * o a)
To begin to integrate this equation lets find the two roots, ris, of the
quadratic in B on the right-hand-side of the above. Using the quadratic
equation we find

2

_%i %+4(%) v Y22 v+t +2a

7’1,2: :——:l: —2+—: .
(6% (6% (6% (6%

2

Thus we see that

2 2
B2+gB—a — (B—1)(B—r)
_ <B+7_ 72+2a) <B+7+\/72+2a)
« «Q

—y+4/ 7220 and b — YV V42

If we now introduce a and b so that a = - , wWe
can write the above as (B —a)(B+b). Before continuing from the definitions
of a and b above we have the following simple relationships (which will be
used later) for expressions involving a and b

2
b= 2 1
a - (196)
2
—a+b = =L (197)
(6%
272 +2a 2
oty = D2 2 (198)
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where we have defined ¢, as ¥, = \/7? 4+ 2a. Back to the main development,
using the above quadratic factorization we have the differential equation we
want to solve written as

dB 1
E = §OK(B — a)(B—i—b),
o B 1
= —adt.

(B—a)(B+b) 2
Integrating both sides from 7' (where B(T;T) = 0) to t (where B = B(t;T))

we have - .
i dB’ 1 1
/0 (B'— a)(B' +b) zo‘/T ot =T)

To evaluate the left-hand-side of this expression we performing a partial
fraction decomposition of the given fraction. We find

1 1 1 1 1
(B'—a)(B"+b) a+b\B —a a+b\ B +b) "

Using this we can evaluate the integral over B’ to get
/BW) dB’ _ 1 (B=a\_ 1 | (B+b
0 (B'—a)(B'+b)  a+b —a a+b b
1 _
_ I b(a — B) .
a+b a(B +b)
Setting this equal to sa(t —T) we have

In (%) _ a;ba(t—T).

Using Equation 198 we see that (“TH’) a = 1. Thus we have

In <f_+g) — (T =) +1n (g) ,

B+b _ éem(T—t)
a—B «a ’

or
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or

B+b= (9) e TV (q — B) = be" ™D — éewl(T—”B,

a a

or finally solving for B we get

b(eT=1) — 1) eV (=t 1
b= (benT—0 4 1) Len@Tn 1)+ L4 2"

To simplify this further first consider

o —y =7+ 2a
a —y+ VP2 +2a \ =y — /2 + 2
a(—y—V7?+20) v+ +2a v+ ba
_ . _

=—, (199
72— (12 + 2a) 9 5 (199)

and second from Equations 196 and 198 that

1 1_(1,—|—b_2’l7b1 « .
e T T W —7(§>—¢1'

Thus using these two expressions we get

(v + )(e =0 = 1) + 29

the expression in the book for B(t;T). To find the solution for A(¢;T") we
using the time differential equation for A and B to derive

Bt;T) = (200)

T e Y
dB laB>++9B -1 a\B2+2p—2
2 2 2
B B>+ 3B-3-"7B+2-%4B
T e -
2
_sf, 2Gry)Bd
o Br+2p -2
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In the above we have added and subtracted the same quantity in the numer-
ator so that we have a proper rational function of B. We next factor the
denominator in the fraction above as we have done earlier, to get

i g, 2(3+3)B-2

iB _  a (B —a)(B +b)

To integrate the right-hand-side of this expression we will need to apply
partial fractions to the fraction that remains. That is we seek coefficients A
and B such that

2<%+%>B—§_A LY, gL
(B—a)(B+b) ~\B-a B+b) "
To find A, multiply both sides of the above by B — a and let B = a to get

e CGs) ) e (Grg)e i)
To find B multiply both sides by B + b and let B = —b to get
ot G- - (G d)
Thus we have shown that
%:_é(l_ A _ B)
dB o B—a B+b)’

which we can integrate from 7" to ¢ (since A(T;T) = 0) we get
A:—§B+6A1n<3_a) B <?) |
a

« —a «

We have almost shown the result in the book. To fully derive that result
consider the following manipulations of the coefficient of In (%)

§A - (;iﬁb)a ((Z+Z)“2;)li(a+b) (n—é(é—v))
= oD <”‘%K@) (E_V)D'
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Consider now the expression % (% — 7). Using Equation 199 we can write %

as %wl to get

2 (1 ) 2 <_7+¢1) -+

ac \ a aq 2 ax
Since a = %wl the above expression evaluates to 1. Thus we have shown
that

I6; 2 a aBy 2
aA:a(mw)@‘EJ—aW%

where we have defined 15 as

n—apf/2
= 201
g =120 (201
Next we consider the coefficient of In (b+B ) given by

s 23 ((7 n) 1)

—-B = —1b+ —

o (a+b)a B a

2 Y oo 1

a ( T3 B * ba)

Introduce 1, into this last expression by solving Equation 201 for n to get
that

_l_

n_a+b a
5— 3 ¢2+2.

2 v a+b a 1

a <_ 5 w2+ _'_b_)
2B B (v 1
—'a“—z(%+a+b( +§+aﬁ)'

Next we use Equation 199 we can obtain that % = <, and thus i = 3, and

Thus we get that

bp
(0%

After this we now have

gB:§b<wz+%<7+a>> .



We find that the inner most expression is given by

—+
Vg2 00 _ %
« o « o
and 20
a+b=""2
«
so that

1 y a P 1
R
a+0b\a 2dq (67 2

Thus we have shown that
2
él’)’:—b<w2+é) )
« «

2

Combining many of these previous results we finally get the desired expres-
sion for A(t;T) in terms of B = B(t;T)

A(LT) = —gB + %aln (“;B) 4 %b (wg + g) In (#) (202)

which is the books equation 17.22.
We now seek to determine the long time to maturity asymptotics of the
yield curve. From the definition of the yield curve
—At;T)+rB(t;T) —A(r)  rB(7)

Y: =
T—1t T + T

When 7 — oo by using Equation 200 we get B — —%— and so the second

Y+¥1
term “20 — 0 in this limit. From the differential equation for A

T

dA 1

— =nB - =pB?

dt QB ’

when we consider large 7 from the known limit of B as 7 — oo the right-

hand-side of the above expression has the limit

1o 2 \_1l,(__ 4
nb QBB o <7+¢1) 25 ((7+¢1)2)
2

= W(U(WﬂLwl)—ﬁ),
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which is independent of t. Thus integrating f; on both sides of the differential
equation for A gives

At;T) = sy +11) = B)(t-1T),

2
(v + 1)
which when when negate and divide by T'—t = 7 is the asymptotic expression
for Y presented in the book.

Notes on the volatility of the yield curve slope

From the form for V (¢; T') given in Equation 189 or V (t; T') = ZeA®T)—rBHT)
we have

—(A(;T) —rB(t;T)) —At;T)+rB(t;T)
Y(;T) = = )
&) T—t T—t
To evaluate the functional form of A(¢;7") and B(¢;T) for times t near 17" we
do a Taylor series expansion of the functions A and B as

At;T) = AT —t) + As(T — 1) + - -
B(t;T) = BUT —t)+ Bao(T—1)* + -+,

where there are no constant terms Ay and By since A(T;T) = B(T;T) = 0.
We will put these expressions into Equations 193 and 194 assuming that the
parameters «, 3, 7, are independent of ¢ while the variable n can be time
dependent however. Under the above Taylor series the left and right-hand-
side of Equation 194 given by

OB
o= = —By — 2B5(T —t) — 3B3(T — t)? — 4By (T — )3 + - --
1 1
50432—1—73—1 = ia(Bf(T—tf+QBlB2(T—t)3+~-~)
+ (BT —t)+ Bo(T —t)* +---)
—~ 1.

Setting the powers of T'—t equal in the expressions for %—f and %osz +vB—-1
gives the following for By, By, and Bs
_Bl = —1= Bl =1

—232 = ’}/Bl = BQ = —%

1 1
—3B; = 5@3% +vBy = B3 = 6(72 —a).
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Next under the above Taylor series approximations for A(t;T") and B(t;T')
We find the left and right-hand-side of Equation 193 given by

94
ot
(6B + %532 — ()BT —t) + Bo(T — )2 + By(T — 1) +---)

= —A; —2A5(T —t) — 3A3(T — t)* — 4AL(T —t)*> + - --

Setting powers of 7' — t equal in the expressions for 24 and n(t)B + %532

ot
gives the following for A;, Ay, and Aj

—A = O:>A1:O

24y = (0B = A= 1

Ay = nn()Bs + LB = As= L(nlt)y— 5).

Thus with the above coefficients for B(t;T') and A(t;T) we have

B@T):(T—ﬂ—?T—W+éwﬂme—W+~- (203)
AtT) = @i Ly AT 20

We are now able to approximate the yield curve Y as

—At;T)+rB(t;T)
T—1t
(T — )2 (T — 1) — (T — )2 + - -
T—t

= ) =) (T =)+ (205)

Y(t;T) =

if we assume that when ¢t ~ T we have n(t) ~ 1(0) we have the expression in
the book for the yield curve close to maturity. We also see that the slope s

of the yield curve s = % is given by
1
s =50 = n(0)). (206)
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From this last equation we see that ds; = —%vdn and by multiplying both
sides of that expression by dr;, and taking expectations we get

E[dstdrt] = —%’yE[dT’tht] )

or
1
cov(ds,dr) = —§7var(dr) ,
so solving for v gives
2cov(ds, dr)
var(dr)

which in words states that v is given by minus twice the covariance of ds and
dr divided by the variance of dr.

Notes on the whole yield curve

We will now derive an integral equation for n(-) so that the our resulting
model will fit the terms structure exactly. To do that we integrate 2 W =
n(t)B + BB from t to T and use A(T;T) =0 we get

A(t;T):/t n(s)B(s;T)der%ﬁ/t B*(s;T)ds, (207)

which differs from the book in that the book has the negative of the above.
We can also write the function B as B(s;T) = B(T — s) if desired. As
discussed in the book we assume we know the yield curve Y*(T') at some
point t*. Knowing the yield curve at t* is the same as knowing A at ¢* since
our model assumes that Y (t*;T) = =428 5o
At T)=r"B(T —t")— (T —t")Y (", T),

which when we put this into the left-hand-side of Equation 207 and solve for
the integral ftT n(s)B(T — s)ds gives

T
/ n*(s)B(T —s)ds = r"B(T —t")— (T —t")Y(t";T)
"
— —5 / B*(T — s)d (208)
which is the books equation 17.26.
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Notes on the extended Vasicek Model of Hull & White

In the extended Vasicek Model of Hull & White we have @ = 0 and 8 < 0.
Then from Equation 194 the differential equation for B(t;T) becomes

0B

— =~"B -1

ot Y )
which when coupled with the final condition of B(T;7T) = 0 results in the
solution for B given by

1 .
BtT)=B(T —t) = —(1—e Ty, (209)
8
One can also get this result by taking the limiting case where o — 0 of the
constant parameter expressions. For example, from the definitions of v); and
B(t;T) above we find

v = VPP +2a =y

(Tt VT—t) _
B(LT) = 2(e 1) L 2e 1)
(v +9) (e T=0 — 1) + 29y " 2y(e7T0 — 1) + 2y
_ Lo ey,

v

With this expression for B(t; T') using Equation 208 the integral equation for
n*(+) becomes

1 [T . * R
—*/ n*(s)(1—e” (T‘s))ds = T—(l — eV (Tt )) -Y*(T -1t
T J e

*

Y
_ 15* e~ (T=9)2 g
2 Y
or multiplying by v* to solve for ft )(1 — e 7" (T=9))ds we have
T *
[ = T = P, (210)
t*

where the function F*(7T) is defined as

r* « «
FX(T)= —(1—e VT vy (T —t*)—=
(T) 7*( ) ( ) 25
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Note that we can explicitly evaluate this function by evaluating the inte-
gration if needed. Taking the derivative with respect to 1" of both sides of
Equation 210 this expression gives

PO+ [ e s =5 PT),

T
/ n*(s)e™" T=*)ds = F*'(T) . (212)
t

*

Taking another derivative with respect to T" of this expression gives

T
' (T) =" / i (s)e T ds = F(T). (213)
t*
Putting Equation 212 into Equation 213 gives
(1) =" F(T) = F*(T),
or solving for n*(T")
7 (1) = F*(T) +~"F*(T). (214)

We can use the expression for F*(T') defined in Equation 211 to evaluate
the right-hand-side of the above expression. From Equation 211 we have the
derivative with respect to T given by

* * * ]_ * T
F*/(T) _ T (7*6—'\/ (T—t )) . Y*/(T . t*) . 5 6*2
~

*

2(1 — eV T=9)) (v (T=9)) s
t*
T

= e Ty (T — ) — 5_:/ (e7"(T=9) _ =2 (T=9)y(s
7 Je

*

The integral above can be performed explicitly. We find

T —~*(T=s)|T —oy*(T—s) | T
/ (e—y*(T—s) _ 6—2V*(T—S))d8 _ ¢ T _ € T
o A P 29|
1 ]. * * ]. *
_ A ey L e
= {2 e + 26 }

With this expression we can now write F*'(T') without any integrals as

F*/(T> — T*e—’y*(T—t*) _ Y*/(T - t*) . ﬁ* 1 B 6_7*(T_t*) X le_%/*(T_t*) '
S 2
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The second derivative with respect to T of F*(T') is then

F*//(T) _ _T*f}/*e—ﬂy*(T—t*) . Y*//(T . t*> o %(e——y*(T—t*) . e—2’y*(T—t*)) )

Using these two expressions in Equation 214 we find that n*(7') is given by

n(T) = -Y*"(T —t*) =y Y*"(T —t*) — i [1—e T 0 (215)

when we cancel common terms. The above expression agrees with a similar
one in [9]. Note that the expression in the book has a term proportional to
T —t* which I think is a typo. We next use Equation 193 to evaluate A(¢; T').
That equation in this case is given by

0A g*

— =n"(t)B - = B>

5 =1 (1)

Integrating this from 7" to t since A(T;T) is zero we get
T
A(t;T):—/ n*(s)B sTds——/ (5;T)?
t
Since for this model we know B(t; T) from Equation 209 we have
1 * *
B(s;T)? = —5 (1 =277 4 e77 %))
Y

This second integral in A(t; T') is therefore proportional to

t 1T 2 . ‘ 1 i .
B S; T 2d8 = t—T)— — 6_7 (T—s) + e—2'y (T—s) :|
/T (&:7) 72 _( ) v 7 2+ |
L[ 2

— (T —t) -

*

A

[\

L o)
— 1
e )

2

1 2 1 .
— (T —t eV (T=t) o = (Tt 4 Y
7*2 (1 ) — ”y* + 27*6 + 2y

Thus at this point for A(t;T") we have

T
At;T) = —/ n*(s)B(s; T)ds
t
- 2 . 1 . 3
+ ﬁ*z (T—t+ — e T 72T —) .(216)
2y g 2y 2y



We will now need to evaluate (the negative of)

7= /t 0 (s)B(s: T)ds

We will use the form of n*(t) given by Equation 215 and keep most of the
expressions directly in terms of B(¢; 7). When we use Equation 215 we see
that this integral is really three terms

T
7 = _/ Y* (s — ) B(s: T)ds
t

T
- 7*/ Y* (s —t*)B(s; T)ds
t

ﬁ* T
29* Jy

(1—e 26N B(s; T)ds .

Lets denote these three terms by Z;, Z,, and Z3. Lets integrate the first term,
7:, by parts where we find

vA

T
_ / Y (s — ) B(s: T)ds
t

= — B(s;T)Y*(s -t

T T / a
) —I—/t Y*(s—t )%B(S;T)ds.

Now since B(T;T") = 0 the first term in the above expression becomes
Bt; T)Y™* (t —t*).

To evaluate the second expression note that due to the functional form of
B(t;T) (an exponential) we can easily take its derivative and relate it back
to the functional form of B(t;T) itself. For example we have

) o (1 .
—B(s;T) = — | —=(1—e 7T
PREACEY 9 (7*( e ))

= —e 7T —4*B(s;T) -1,

which we now use in the second integral to get two terms
T T
7*/ V(s — ) B(s: T)ds — / V(s — t*)ds
t t
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The first of these two terms exactly cancels the integral term Z, above while
the second term is easily integrated. Thus, due to this cancellation, at this
point we have for Z; + Z, the following

Th+Zy=BtT)YY(t —t*) =Y (T —t*) + Y*(t — t¥).

We now need to evaluate Z3. In great detail, we find

BT e

I = 5m | (1-e J(1 — e T ds
2v*2 J,

_ B* T(]_ B e—’y*(T—s) N 6_2"/*(8—t*) n 6_7*(8+T—2t*))d8

= 32

= 2/6*2 [T — t — i* 6_7*(T—5) };T _I_ % 6—27*(5—t*) t’T N i* 6—7*(8+T—2t*) Z—' :

gl ¥ ~ 5

which evaluate to (dropping the coefficient 2%)
! 1

T—t—— (1_6—7*(T—t))_‘_i(6—2-\/* (T—¢*) _6—27* (t—t*))__ (6—7* (2T—-2t*) _6—7* (t+T+2t*)) )
r* 2”)/* 7

With this expression we have now completely evaluated Z. To get the full

expression for A(t; T") we need to negate Z and add it to the appropriate part

of A(t; T) namely the exponential terms. The sum we need to evaluate then

1S

L () _ e

* 1 *
— B lT_t__*(l_e—*/ (T—t))+

_ i(e—fy*(2T—2t*) _ 6—7*(t+T+2t*))]
7*
T e ) B S SC o B
22 ol 2" 2"
_ _4513 [1— 267" (1=1) _ =271t
+ 6—2'\/*(T—t) o 6—2'\/*(t—t*) 4 26—7*(t+T—2t*)] ) (217>
This expression can be factored without the leading factor of —45—:3 into an

expression of the following form

(77Tt — e—v*(t—t*))z (2"t _ 1),
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To show this we expand the above to get

(6—27*(T—t*) _ 26—7*(T+t—2t*) + 6—27*(t—t*))(62fy*(t—t*) . 1) ’

or
6—27*(T—t) . 26—7*(T—t) +1-— 6—27*(T—t*) . 6—27*(t—t*) + 26—'y*(T+t—2t*) ]
This later expression matches term for term the expression in Equation 217,
thus remembering to negate the expression Z; +Z, we have found that under
the extended Vasicek model of Hull & White that the expression for A(¢; T)
is given by
At;T) = YT —t") = Y*(t—t)— B(t; T)Y"(t —t¥)
* (6—7*(T_t*) _ e_,y*(t_t*))2 (627*(t_t* o 1) ] (218)

4,}/*3

Exercise Solutions
Exercise 1 (the expression for A(t;T))
See the notes on Page 213 specifically Equation 218 for this derivation.

Exercise 2 (the local analysis of the bond pricing equation)
Warning: I was not sure how to do this problem. If anyone knows please
contact me.

Exercise 3 (the bond pricing equation with coupons)

See the notes on the section "the bond pricing equation” on Page 199 that
end with Equation 183.

Exercise 4 (swap pricing with interest payments at discrete times)

In this case the coupon function, K (r,t), which in a swap contract was r —r*
will become a sum of delta functions at the appropriate discrete times, and

thus becomes
K(rt)=(r—r)Y o(t—t).
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For a single swap exchange as we have seen before these discrete payments
will give jump conditions on V' of the form

Virt:)=V(rth) + (r—r*).

Exercise 6 (Taylor series of the zero-coupon bond about 7)

As suggested by the book for times ¢ close to T let V' be
V(rt;T)=a(r)+b(r)(T —t) +c(r)(T —t)* +d(r)(T —t)>+---, (219)

or the Taylor series expansion about the maturity time 7" of bond with value
V. Recall that such a bond has the boundary condition of V(r,T;7T) = Z.
Then under the above expansion this boundary condition means that a(r) =
Z i.e. a(-) has no r dependence. Then to put the above expression into the
zero-coupon stochastic bond pricing equation of

oV 1 ,0°V ov B
we need to evaluate several partial derivatives of V. We find
aa—‘t/ = —b(r) — 2c(r)(T —t) = 3d(r)(T —t)* + - --
ov
= WOT =)+ )T — 0+ d ()T~
82‘/ 1" " 2 " 3
57 = V'(r)(T—t)+"(r)(T—=t)*+d"(r) (T —t)°+---.

Then we can put these expressions into the zero-coupon bond pricing equa-
tion and group terms by powers of T'— t to find

(=b(r) —rZ)
+ (=2¢(r)+ %uﬂb”(r) + (u— A )V (r) — ro(r))(T —t)

+ (=3d(r) + %wQC”(r) + (v — M) (r) —re(r)) (T —t)> +--- =0,

Thus we see that b(r) = —Zr. The equation for the T"— ¢ power then gives
since b'(r) = —Z and b"(r) =0

—2¢(r) — (u— Aw)Z + Zr* =0,
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or p
c(r) = 5(7“2 —u+ Aw).

Thus we find that near maturity we have
Z, N
V(r,t;T) %Z—ZT(T—t)JrE(r —u+ ) (T =) 4.

Exercise 7 (Taylor series of an interest rate swap about 7))

This is the same as in exercise 6 but with a differential equation given by

oV 1 LRV oV .
o TV g Tl )G Vi —t=0, (220)

and a final condition on V' of V(r,T;T) = 0. In this case the swaps value
is ZV(r,t). With the same Taylor series representation for V(r,¢;T) as in
Equation 219 we first see that V(r,7;T') = 0 so that a(r) = 0. Then putting
the given expression into Equation 220 we get

(=b(r)+r—1r")
+ (=2¢(r)+ %uﬂb”(r) + (u— A )V (r) — ro(r))(T —t)

+ (=3d(r) + %w%”(r) + (u — M) (r) —re(r))(T —t)* +---=0.

Thus we see that b(r) = r —r*. The equation for the T'— t power then gives
since so that ¥'(r) =1 and b”(r) =0

—2¢(r)+u—dw—r(r—r")=0,

or

c(r) = %(u —dw —r(r—r")).

Thus we find that V' (r,¢;T) is given by
1
V(r,t;T)=(r—r") (T —1t)+ §(u —dw—r(r =) T =)+,

for times near maturity.

220



Exercise 11 (the Cox-Ingersoll and Ross interest rate model)

When v — Aw = ar? and w = br®/? then Equation 183 is

oV WLV LoV
OV eV 20y
ot T g T T !

for the zero-coupon bond pricing equation.
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Chapter 18 (Convertible Bonds)

Additional Notes on the Text
Convertible Bonds with Random Interest Rate

In this section of these notes we derive the convertible bond pricing equa-
tion. Since both the stock of value S and the interest rate r are random we
need two instruments to hedge our convertible bond with. Thus we consider
a portfolio long one convertible bond (with a maturity date 73), short A,
convertible bonds with maturity date T3, and short A; shares of stock. This
portfolio will have values given by

=V —AsVo — A4S,

where V; and V5 are both convertible bonds. Then using Ito’s lemma for the
two stochastic parameters r and S we have that II changes as

ovi ovi ovy

L[, .0V, oV, ,0*V)
+ 2(0’5 a52—|-2paSw&S@T+w 5,2 dt
oV, A% A% L[ 5 0%V, A% 5 02V
Az(@t dt + 8Sds+ ar dr+2 <U S 552 +2paSw858T+w 5

— AqdS.

Group everything by dt, dS, and dr to get that dII looks like

- A (% + % (U%Q% + 2paSwaaS‘/;r + wza;;f))} dt
[% - Az% - Al} ds
" [%_V - A%—V} dr.

We now pick the hedge values A; and A, such that the above portfolio is
deterministic. That is the coefficients of dS and dr vanish. From the above
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we see that the coefficient of dr will be equal to zero if we take
vy
Ag = 88—\;2 5
or

and the coefficient of dS will be zero if we take
B oV, Vs
A= ~Regg

Once we have done this by setting dIl = rIldt (to avoid arbitrage) land
dividing by dt we get the following equation
oy 1 <025282V1 A% 202\/1>

o 3 gz T 2roSuGea T

8‘/2 1 2 282‘/2 8‘/2 282‘/2
Ay { 5 —|—2 (O’ S 557 +2p05w858r +w 52
= Vi —rAVo —rALS
oV; A%
= T‘/l—’f’Ag‘/g—TSa—S}"—TSAQa—;.

Putting terms that depend on 77 on one side and terms that depend on T3
on another side to get

oV, 1 ([ 5 ,0°V; oVi , 0%V} Vi

BT + 2(05 852+2p05w658r+w 52 7‘V1+7"Sas
B Wy 1 4, 0%V, Vs , 0V, Vs
= A [ﬁ*é("s g5z T W Gea, T G | Ve S e

or dividing by % we get

2 2
! (8‘/1 +% (02528 4 + 2poSw il +w28 Vl) —rVi +7’S%)

M\ ot GER aSor or? BE]
L (Vs 1,V Ve  L,0?Vh oV,
= %(015 +2<05052+2p05w850r+w 52 r‘é—i—rSaS :

Setting each side equal to a separation constant a(r,S,t) which we can write
as w(r, S, )A(r, S, t) — u(r, S, t) we get for both V; and V5 the following

oV 1,V oV OV
o 5("5 g5z TS GeE T G
oV oV
— TV—FTS%—'—(U—)\U))E—O, (221)

which is the convertible bond pricing equation.
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